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ABSTRACT Next-generation wireless communications systems are anticipated to utilize the vast amount
of available spectrum in the millimeter-wave and sub-terahertz bands above 100GHz to meet the
ever-increasing demand for higher data rates. However, the analog-to-digital converter (ADC) power
consumption is expected to be a major bottleneck if conventional system designs are employed at these
frequencies. Instead, shifting the ADC resolution from the amplitude domain to the time domain by
employing 1-bit quantization and temporal oversampling w.r.t. the Nyquist rate is expected to be more
energy-efficient. Hence, we consider a system employing 1-bit quantization and temporal oversampling at
the receiver, which operates on a wideband line-of-sight channel. We present a practical transceiver design
for a zero-crossing modulation waveform, which combines faster-than-Nyquist signaling and runlength-
limited (RLL) transmit sequences. To this aim, we derive four fixed-length finite-state machine RLL
encoders enabling efficient transmit signal construction and soft-demapping at the receiver. Moreover,
we propose a soft-output equalizer, which approximates maximum a posteriori RLL symbol detection.
We evaluate the system performance in terms of peak-to-average-power ratio, coded block error rate,
and a lower bound on the spectral efficiency (SE) w.r.t. a fractional power containment bandwidth. Our
numerical results show that SEs of up to 4 bit/s/Hz are achievable with the presented transceiver design.

INDEX TERMS 1-bit, quantization, oversampling, runlength-limited sequences, faster-than-Nyquist
signaling, equalization.

. INTRODUCTION

UTURE wireless communications systems are envi-

sioned to provide data rates in the order of 100 Gbit/s
and above by utilizing the sizeable amount of free spectrum
in the millimeter-wave (mmWave) and sub-terahertz (THz)
bands [3]. At those frequencies, it is necessary to employ
highly directional antenna arrays at both, the transmitter
and the receiver because the isotropic path loss increases
inversely with the wavelength squared due to Friis’ Law [4].

The analog-to-digital converter (ADC) power consumption
of such systems is expected to be a significant design
challenge: Employing one radio frequency (RF) chain per
antenna element, which is typically the case in conventional
sub-6 GHz multiple-input multiple-output (MIMO) systems,
would result in a large number of ADCs. Furthermore,
empirical results show that the ADC power consumption
grows quadratically with the input bandwidth for bandwidths
above approx. 300 MHz [5], which is expected to result in a
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significantly increased ADC power consumption compared
to today’s systems.

Hence, analog or hybrid analog-digital beamforming archi-
tectures are proposed for mmWave and sub-THz systems
to reduce the number of ADCs [4]. Moreover, a widely
proposed approach to decrease the power consumption of
each individual ADC is to reduce the amplitude resolution
because the power consumption grows exponentially with
the amplitude resolution measured in bits [6]. Employing
1-bit quantization is especially promising, as it is anticipated
to allow for relaxed linearity requirements of the analog
front end, e. g., it might be possible to operate the baseband
amplifiers in saturation.

Simultaneously, the time-domain resolution is becoming
superior to the amplitude-domain resolution in nanometer-
scale CMOS processes [7], [8]. This is caused, on the one
hand, by improved switching capabilities and, on the other
hand, by reduced supply-voltages leaving less voltage head-
room for processing in the amplitude domain. Consequently,
it is foreseen to be more energy-efficient to shift the res-
olution from the amplitude to the time domain, i.e., by
employing 1-bit quantization and temporal oversampling.

In [9], it has been shown that oversampling the out-
put of a 1-bit quantizer can increase the information rate
beyond 1 bit per Nyquist interval when considering the noise-
less case. Again studying the noiseless case, it has been
proven in [10] that information rates of log,(1 4+ MRgy) bit
per Nyquist interval are achievable by MRgx-fold oversam-
pling with respect to (w.r.t.) the Nyquist rate. This rate
is achieved by constructing bandlimited transmit signals
with predefined zero-crossing patterns, which encode the
information. Furthermore, in [11] and [12], it has been
shown that for an additive white Gaussian noise (AWGN)
channel, oversampling can improve the performance in terms
of capacity per unit-cost and generalized mutual information,
respectively. Bounds on the achievable rate for a band-
limited 1-bit quantized continuous-time AWGN channel
have been investigated in [13], [14]. The continuous-time
channel studied therein corresponds to the limiting case
of infinite oversampling. From [9]-[14], it is essential to
understand that: i) oversampling w.r.t. the Nyquist rate can
recover some of the loss due to 1-bit quantization (in con-
trast to systems with infinite amplitude resolution, where
Nyquist rate sampling is sufficient), and ii) the information
is effectively conveyed in the temporal distance between
zero-crossings because all magnitude information is lost after
1-bit quantization.

Hence, in [15], it has been stated that for systems
employing 1-bit quantization and temporal oversam-
pling, the information should be encoded in the dis-
tance between zero-crossings, a concept denoted as
zero-crossing modulation (ZXM). In [16], several ZXM
schemes have been compared w.r.t. numerically com-
puted lower bounds on the spectral efficiency (SE) for an
AWGN channel. Therein, the modulation proposed in [17],
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i.e., using a transmit signal design based on the com-
bination of faster-than-Nyquist (FTN) signaling [18] and
runlength-limited (RLL) [19] transmit sequences is found
to yield the highest SE among the considered modulations.
Intuitively, this modulation is a good match for the consid-
ered system because it results in some kind of symmetry
between the transmitter and the receiver: On each com-
ponent, i.e., the in-phase and quadrature component, the
transmitter employs binary antipodal signaling at a rate
exceeding the Nyquist rate, whereas the receiver employs
1-bit quantization and temporal oversampling. Similarly,
the works [20]-[22] also investigate SE lower bounds for
different ZXM schemes over AWGN channels. However,
none of the works [16], [17], [20]-[22] considers a prac-
tical transceiver design, i.e., they neither consider mapping
bits onto the waveform at the transmitter nor a detector
implementation at the receiver.

Recently, practical implementations of systems employing
1-bit quantization and oversampling at the receiver have been
proposed and evaluated: A multi-user massive MIMO down-
link system, where the receivers employ 1-bit quantization
and temporal oversampling, has been studied in [23]. The
authors propose a quantization precoder which optimizes the
transmit signal under a bandwidth constraint, such that the
payload bits can be uniquely detected from the 1-bit quan-
tized observations at the receiver in the absence of noise.
Spatio-temporal precoding for a similar setup as in [23]
has been considered in [24], [25], where the authors also
proposed a superior bit-mapping, denoted as zero-crossing
precoding. The benefits of employing temporal oversam-
pling in a massive MIMO uplink scenario with 1-bit ADCs
have been illustrated in [26]. Based on the transmit signal
design from [10], the authors of [27] have recently proposed
and evaluated a practical transceiver design. Notably, they
showed that similar rates, as obtained for the noiseless
case in [10], can be achieved by their implementation over
noisy channels at high signal-to-noise ratio (SNR). Two soft-
output detection algorithms for mmWave MIMO systems
employing low-resolution ADCs have been proposed in [28].

In this work, we present a transceiver design of a
bit-interleaved coded modulation (BICM) [29], [30] system
employing ZXM, which is implemented by combining
FTN signaling with RLL transmit sequences, as proposed
in [16], [17]. The considered single-carrier modulation
is well suited for the targeted mmWave and sub-THz
frequency bands [31]. Furthermore, in contrast to the
prior works [16], [17], [20]-[22], we consider a practical
transceiver implementation including modulation, equaliza-
tion, and soft-demodulation, i.e., we consider end-to-end data
transmission. The proposed transceiver design is tailored
to a wideband line-of-sight (LOS) channel model including
the spatial-wideband effect (SWE) [32], which is caused by
propagation delays across the receiver antenna array. The
LOS channel model is justified by the fact that the effec-
tive channel after beam alignment typically contains only a
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single dominant path [33]. For simplicity, we omit transmit
beamforming in this work.
Our main contributions are summarized as follows:

o We derive four fixed-length finite-state machine (FSM)
RLL codes for efficient transmit signal construction and
trellis-based soft-demapping. All derived codes achieve
an encoding efficiency of more than 90 % compared to
ideal maximum entropy RLL sequences.

o A soft-output equalizer implementation is presented,
which approximates maximum a posteriori (MAP) RLL
symbol detection, and allows to obtain soft-information
at the receiver despite employing 1-bit quantization.

o« We investigate the complexity of the presented
receiver, i.e., of the soft-output equalizer and the
soft-input soft-output (SISO) RLL decoder. A compar-
ison shows that the main complexity is due to the
equalizer.

o A lower bound on the system’s SE w.r.t. a fractional
power containment bandwidth is derived. The bound
is obtained by lower-bounding the mutual information
between bits at the RLL encoder input and the corre-
sponding log-likelihood ratios (LLRs) obtained at the
RLL decoder output.

o Finally, we provide a comprehensive numerical
performance evaluation of the considered system: For
typical configurations, the peak-to-average power ratio
(PAPR) is found to be up to 1.5dB lower when
compared to conventional phase-shift keying (PSK)
systems. Our numerical evaluation of the derived SE
lower bound demonstrates that SEs of up to 4 bit/s/Hz
are achievable with the presented transceiver design
at sufficiently high SNR when allowing for 5%
out-of-band (OOB) emissions. Furthermore, we com-
pare the SE of the presented transceiver design to
previously obtained lower bounds when employing
maximum entropy RLL sequences, to an unquantized
8-PSK system, and to the related system from [27],
which also employs 1-bit quantization and temporal
oversampling. We find that the presented system sig-
nificantly outperforms the system from [27] for all
considered configurations. A block error rate (BLER)
performance evaluation when employing a 5G NR
low-density parity-check (LDPC) code [34] shows that
a goodput of up to 3.5bit/s/rHz is feasible when
allowing for 5% OOB emissions. Finally, we inves-
tigate the impact of the SWE when implement-
ing low-cost narrowband analog combining using a
phase shifter network (PSN). Our results indicate that
the loss due to narrowband beamforming is small for
many practical combinations of antenna array size and
bandwidth-to-carrier-frequency ratio.

Compared to our previous works [1] and [2], we derive two
additional FSM RLL codes, thereby extending the evaluation
to higher FTN signaling and oversampling factors, which
enables higher SEs. Moreover, we extend the modeling of
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intersymbol interference (ISI) in the system model, present
an improved SE lower bound, and evaluate the complexity of
the presented receiver. In addition, the numerical evaluation
is extended by an investigation of the PAPR, the goodput,
and a comparison to previously obtained lower bounds when
considering maximum entropy RLL sequences.

The remainder of this work is organized as follows:
First, in Section II, we briefly review FTN signaling and
maximum entropy RLL sequences, which are combined
to implement ZXM. Second, in Section III, we introduce
the system model. Afterwards, our main contributions are
detailed in Section IV and Section V, which contain the
proposed transceiver design and a derivation of a SE lower
bound, respectively. Subsequently, we provide a compre-
hensive numerical performance evaluation of the presented
system in Section VI. Finally, our work is concluded in
Section VIL.

Notation: Vectors and matrices are written as boldface
lower and upper case letters, e. g., x and X, respectively. We
use the shorthand notations x” = [xi,...,x,]? and Xy =
[xk, ... ,xm]T, with k < m and k,m € N. Random quantities
are denoted by sans serif letters, e.g., X, whereas x represents
a deterministic quantity. The identity matrix of size N X N is
written as Iy, and the all-zero vector of length N is written
as Oy. Finite sets are denoted by upper case calligraphic
letters, e.g., A. We use j, x, E{-}, R{-} and J{-} to denote
the imaginary unit, convolution, stochastic expectation, the
real part, and the imaginary part, respectively. | - | represents
the absolute value if the argument is a scalar, i.e., |x|, it
denotes the determinant if the argument is a matrix, i.e.,
|X], and it represents the cardinality if the argument is a set,
ie., |X]. |-] denotes rounding to the next smaller integer,
while mod(a, b) represents the remainder of the division Z—l.
The sets of natural, integer, real, and complex numbers are
written as N, Z, R, and C, respectively.

Il. REVIEW OF ZERO-CROSSING MODULATION

In this section, we briefly review ZXM, which is specif-
ically designed for systems employing 1-bit quantization
and temporal oversampling at the receiver. The concept has
been studied in [15]. The underlying idea is to encode the
information in the temporal distance between zero-crossings,
as all magnitude information is lost after 1-bit quantization.
One implementation method of ZXM is to combine FTN
signaling with RLL transmit sequences, as first proposed
in [16], [17].

A. FASTER-THAN-NYQUIST SIGNALING

Employing FTN signaling allows to increase the temporal
resolution at the transmitter by reducing the temporal dis-
tance between transmit symbols [18]. More specifically, in
this work, we transmit Mtx symbols per Nyquist interval T,
i.e., the signaling rate is A;;" Note that M« = 1 corresponds
to conventional Nyquist rate signaling. Employing FTN sig-
naling allows to create zero-crossings on a fine grid, hence,
allowing to increase the achievable rate [16], [17]. However,
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FIGURE 1. lllustration of the (d,k = co) constraint as finite-state machine.

it comes at the cost of self-introduced ISI. In the consid-
ered ZXM implementation, the amount of ISI is reduced by
utilizing RLL transmit sequences.

B. RUNLENGTH-LIMITED SEQUENCES

RLL sequences are typically constructed from so-called
(d, k) sequences, which are binary sequences with two con-
straints: Between every ‘1’ in the sequence, there have to
be at least d ‘O’s and at most k ‘0’s, with 0 < d < k < 0.
An illustration of this constraint is provided in Fig. 1.
RLL sequences are constructed form (d,k) sequences by
non-return-to-zero-inverse (NRZI) encoding, where every ‘1’
in the (d, k) sequence results in an amplitude transition in
the corresponding RLL sequence [35]. This is illustrated in
the following example for (d = 1,k = 00):

(d,k) seq. a"=[.., 0, 1, 0, 0, 1, 0, 1,...]
RLL seq. a"™=1[...,—1, 1, 1, 1,—-1,—1, 1,...],

where m € N denotes the length of the sequence. In ZXM,
the d constraint allows controlling the minimum distance
between zero-crossings, which determines the amount of ISI.
In the remainder of this work, we omit the k constraint, i.e.,
we set k = oo, which maximizes the entropy.

RLL sequences are completely defined by the directed
adjacency matrix, which describes the underlying FSM (cf.
Fig. 1). For k = oo, the adjacency matrix, denoted by Ay,
is of size (d+ 1) x (d + 1). Examples for d =1 and d =2
are

0 1 0O 1 0
Ay = [1 1], Ay—>=10 0 1], (D
1 0 1

where the row and column indices correspond to the current
and next state, respectively. The maximum entropy achiev-
ing transition probability matrix P € REUTD*@+D can be
obtained as [35, eq. (2.23)]

;77]' [Ad]ixj’ @)

i Amax

where Amax corresponds to the largest eigenvalue such that
Asb = Anaxb and b; denotes the ith element of b. In
the remainder of this work, we refer to RLL sequences
following the state transition probabilities given in (2) as
maximum entropy RLL sequences. Their capacity in bit per
symbol is given by C(d,k) = log,(Amax) [35, eq. (2.19)],
for which some numerical values are given in Table 1. The
reader is referred to [19], [35] for more information on RLL
sequences.

[Pl;; =
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TABLE 1. Maximum achievable rate of ZXM.

Constraint (d, k) | (0,00) | (1,00) | (2,00) | (3,00) | (4,00)
Capacity C(d, k) 1 0.694 | 0.551 | 0.465 | 0.406
[bit/symbol]
FTN factor My 1 2 3 4 5
Rate RZXM
X 1 1.388 1.653 1.860 2.030
[bit/TN/dim]

C. ZERO-CROSSING MODULATION

As mentioned above, we implement ZXM by combining
Mrx-fold FTN signaling with RLL transmit sequences, i.e.,
transmitting Mtx RLL symbols per Nyquist interval. Here,
we always choose the d constraint as d = Mtx — 1, which
ensures that the same amplitude is kept for at least one
Nyquist interval. This choice results in a maximum rate
of R%}g(v[ = M1x C(d, k) bit per Nyquist interval per real
signaling dimension. Some numerical values of RZXM are
provided in Table 1, where the column ‘(0, 00)’ corresponds
to standard BPSK. It can be observed that the rate loss due
to the RLL constraint is overcompensated by simultaneously
employing FTN signaling. Moreover, note that even larger
transmission rates can be obtained by further increasing Mty
and d.

lll. SYSTEM MODEL

In this section, we introduce the system model, which is
illustrated in Fig. 2. The transmit signal, channel model
and analog combiner, and the received signal are detailed
in Sections III-A-III-C, respectively. Finally, an equivalent
discrete-time system model, which is used to derive the
equalizer in Section IV-B, is introduced in Section III-D. This
work focuses on the receiver design. Hence, transmit beam-
forming is omitted. We employ root-raised-cosine (RRC)
transmit and receive filters, denoted by f(#) and g(¢), respec-
tively. Furthermore, we assume perfect synchronization! and
channel parameter information at the receiver throughout this
work.

A. TRANSMIT SIGNAL

The transmitter employs ZXM, which is implemented by
combining FTN signaling and RLL transmit sequences
(cf. Section II). The input at the transmitter is
given by a sequence of payload bits i;. After
forward error correction (FEC) encoding, interleaving and
RLL encoding, the complex-valued sequence of m € N trans-
mit symbols, denoted as X", is constructed from two inde-
pendently modulated RLL sequences a™,b™ € {+1,—1}",
such that

X" = (@ 4 jb"), 3)

V2

i.e., we employ ZXM on the in-phase and quadrature com-
ponent. Note that we present a method of encoding bits onto

1. Synchronization for systems employing 1-bit quantization and temporal
oversampling is an ongoing research topic; bounds are studied in [36].
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FIGURE 2. Overview of the system model, where i, corresponds to the input bits to be transmitted and i to their estimates at the receiver.

RLL sequences in Section IV-A. Then, the continuous-time
transmit signal is given by

ITN )

MTx ’

X(1) = lef<t -
=1

where Mty € [1,00) denotes the FTN signaling factor, Tn
denotes the Nyquist interval, which is defined by the RRC
transmit filter f(¢), and X; denotes the /th element of X,

“4)

B. CHANNEL AND ANALOG COMBINING

In this work, we consider a single user uplink scenario,
where the transmitter and receiver are equipped with a single
antenna and a uniform rectangular array (URA), respec-
tively. The URA at the receiver consists of N = Ny - Ny
antennas, where the number of horizontal and vertical
antennas are written as Ny and Ny, respectively.

After beam alignment, the effective channel typically
consists only of a single dominant path [33]. Hence,
we consider a LOS channel which is characterized by
the angles-of-arrival (AoAs), i.e., the azimuth angle ¢ €
[—m,7) and the elevation angle 6 € [—%,%). When the
receiver is located in the far-field of the transmitter, the prop-
agation delay between the nth receive antenna and the center
of the URA can be defined as (cf. [37, Sec. 2.2])

fnzék@,e)T(un—ﬁ), neN={l,...,N}, (5

where ¢ denotes the speed of light and k(¢, ) denotes the
wave vector normalized to unit length, which is given by

—cos 6 cos ¢
—cos 6 sing
—sin6

k(¢,0) = (6)

Moreover, u, € R? and u € R denote the position of the
nth receive antenna and the center of the URA, respectively,
which are defined as

0 0
mod(n — I,Nn) dy |, 0= | &hzDdn |
L(n —1)/Nn] dy

(Nv_zl)dv
2
where dy and d, correspond to the horizontal and vertical
antenna spacing, respectively. The complex baseband chan-
nel impulse response from the transmitter to the nth receive
antenna is then given by

u,; =

)

1 )
h(f) = —Na(r —)e R e N (8)

i
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where f. denotes the carrier frequency. Note that the sum
of all channels is normalized to unit energy, i.e., there is no
path loss.

Observing (8), it can be seen that the physical propagation
delay, given by (5), results in a time- and a phase-shift in the
channel model. Hence, due to the time-shift, the received sig-
nal at different antennas can correspond to different transmit
symbols. This effect is known as SWE [32]. In narrowband
systems, this time-shift may be neglected, i.e., the channel
can be approximated as h, () ~ \/Lﬁe_ﬂ”fcf" [37, Sec. 2.2].
However, this assumption is expected to be invalid here, as
we target wideband channels.

The receiver employs analog combining, which is imple-
mented using a PSN, i.e., a digitally controllable phase-shift
is applied to the received signal of each antenna before
the signals of all antennas are superimposed in the analog
domain. This analog combining architecture is considered
to be well suited for low-cost systems. We model the phase
shifters as pure phase shifters, i.e., they do not introduce any
additional time delay.”> The phase-shift induced by the nth
phase shifter is represented by LNe/‘/’", n € N. In order to
compensate the phase-shift introduced by the channel, the
optimal phase-shift at the nth antenna is

opt
n = 27feTy.

9

Note that implementing (9) requires infinite resolution phase
shifters and that the PSN cannot compensate for the time
delays introduced by the channel (cf. (8)). Consequently,
combining the signals obtained at the different antennas in
the analog PSN generally introduces additional ISI due to
incoherent superposition. This effect is illustrated in Fig. 3.

C. RECEIVED SIGNAL

The received signal at the nth antenna is described by com-
bining the transmit signal given in (4) with the channel model
given in (8), which yields

V() = (X5 hy) (1) + N (1)
1 “ lTN —'2JTf‘L’ ~
= _lef<t_ —_— = Tn>e Jen]etn + N, (D),
N5 M
(10)

2. This model is valid, e.g., for reflection-type or vector-modulator
implementations.
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>j(t) /\

1 v
T_@‘i

FIGURE 3. Because the analog PSN cannot compensate any delays, the wideband
received signals may be combined incoherently.

where N, () denotes the complex AWGN process at the nth
antenna. After analog combining and filtering by g(¢), the
received signal at the input of the 1-bit ADC is given by

N
1 .
— ~n e]wn
y(@®) (Tﬁ n§:1y (0 ) * g(1)

:Exﬁ(t—ﬁi)—i—(ﬁ*g)(r), an
with
1 N
A = —= » a0 e, (12)
W
1 Y .
v(t) = 5 Z v(t — Tn)ei(¢n—2nfcrn)’ (13)

n=1

where the combined transmit and receive filter is written as
v(t) = (f*xg)(?). Furthermore, v(¢), given in (13), models the
combined effects of transmit filtering, receive filtering, and
incoherent analog combining. Note that we also normalize
the analog combiner by —= to ensure an overall unit energy
normalization, i.e., the considered system model does not
contain any path loss nor any beamforming gain.
Sampling the received signal y(#) with rate A;EX, where
Mgy denotes the temporal oversampling factor w.r.t. the
Nyquist rate, yields for the kth sample
). (14)

= - kTN — kTN
= X +(n
Yk ; lv<MRx ) ( >kg)<]MRx

Subsequently, the real and imaginary part of the received
signal are independently 1-bit quantized, which yields

ITN
MTx

e = Q1(Yr) = P + Jjk, (15)

with pr = sign(PR{yx}) and qr = sign(JT{yx}), where we
define the signum function as sign(x’) = 1 if ¥’ > 0 and
sign(x') = —1 if X' < 0.

D. EQUIVALENT DISCRETE-TIME SYSTEM MODEL

In this section, we detail an equivalent matrix-vector nota-
tion of the system model derived in Sections III-A and III-C,
as well as an auxiliary channel. This discrete-time model is
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used in Section IV-B to derive the equalizer. Following a
similar approach as in [16], [17], we introduce an effective
oversampling factor M = %—?i Note that M = 1 corresponds
to sampling at signaling rate, while M > 1 denotes over-
sampling w.r.t. the signaling rate A;;X For integer effective
oversampling factors, i.e., M € N, an equivalent discrete-time

system model is given by

rr = Qi (VoolUocX)_,_ +niM), (16)
where I' denotes the transmit symbol index and we use
the notation xf;_Lw = [Xl/_Loo,...,Xl/]T. The vector ry €
CM contains M complex 1-bit quantized samples which we
associate with the transmit symbol Xy, but which also depend
on the Ly, € N previous transmit symbols. Consequently, we
refer to Lo, as memory length of the ISI channel, measured
in transmit symbols. Note that L, is in general infinite for
the considered RRC transmit and receive filters. Therefore,
in practice, Ly is truncated to a large but finite length.
The matrix Vo, € CM>*MLotD s 3 Toeplitz matrix which
contains the effective filter (13); it is given by

(5710 0
_ ofv']0---0
Voo = [. r.] . , (17)
0--- 0[¥]
with
Ko T T
v{:[;(ﬁ N)v( N),ﬁ<0),
2 MRX MRx
T Ko T
9(— N),...,v(—;"’ N)] (18)
MR« 2 Mgy

where Koo = LooM denotes the IS memory length measured
in samples at the receiver, which is assumed to be even, i.e.,
corresponding to symmetric filters. Moreover, we introduce
an upsampling matrix, denoted as Uy, € RMLootDxLootl
which inserts M — 1 zeros after each element of Xf:_ Lo It
is given by

15
0,

withie{l,...,. M(Loo + 1)}, j€{l,...,Ls + 1}. Note that
upsampling of the transmit symbol sequence is necessary
to match the signaling and sampling rate for M > 1. The
AWGN noise process at the receiver is denoted by n;h,
which is correlated for Mrx > 1 because of receive filtering
and temporal oversampling. For the considered RRC receive
filter, the covariance matrix Zf,h of nf/h is given by (cf. [38,

eq. (9-2-27)])
[ZCh] o2 sin(|i — j|/Mrx) cos(mBli — j|/Mrx)
ni|..—"“n

fori=14(G—-1)-M

else, (19)

[Usclij = {

ij mli—jl/Mrx 1= (2Bli — jI/Mr:)*’
(20)
where 0 = Z}J—S and $ denote the noise variance and the roll-

off factor, respectively. Finally, stacking all received vectors
yields r" = [r!, ..., rT1T, with m=mM.
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1) AUXILIARY CHANNEL

To facilitate equalization of the 1-bit quantized ISI channel
given in (16), our goal is to obtain an approximate system
model with a reduced memory length L < L, where L €
N is assumed to be even, i.e., corresponding to symmetric
filters. To this aim, we introduce the following block matrix

[W1. W, We] = Voo Use, e

where Wy € CM*L W ¢ CM*L+D and Wx € CM*L with
L= # Note that for the considered RRC transmit and
receive filters, the dominant ISI components are contained
in W. We obtain the following approximation of (16), by
approximating the ISI components not contained in W by
an additional complex-valued Gaussian noise process,

r~ Qi (Wxi_p +nf™ +nft), (22)
with I = I' — L and nST ~ CA(0y, ZBY). The covari-
ance matrix X' is therein approximated as TP A
‘i][l):)(‘i,;f + \i]}e):)(‘37;§, with }:x € ERL><L,

[Zxlij = Rx[i — Jjl,

where Ryx[n] denotes the autocorrelation of the RLL
sequence, which is given in (51). The approximation is due
to ignoring the cross-terms, which are assumed to be negli-
gible because the autocorrelation decays quickly. Note that
in contrast to the auxiliary channel from [20], the presented
auxiliary channel takes into account the correlation in the
ISI noise components.

(23)

2) EQUIVALENT REAL-VALUED DISCRETE-TIME SYSTEM
MODEL

For equalization, it is useful to convert the complex-valued
approximate system model from (22) to an equivalent real-
valued system model. Therefore, we first combine the noise
components, i.e., N; = n}SI+n§h, such that n; ~ CN(0y, Zn)
with

o =3Bl ych 24)

Then, an equivalent real-valued version of (22) is obtained as

Ryl [p] . zR
i | = o] =sen((Z]).

where the signum function is employed element-wise and

[z}‘} _ L[SR{V_V} —J{V_V}][af_L} n [%{nz}} (26)

zZ |~ 2w R{W}|[b]_, J{n;}

IV. PROPOSED TRANSCEIVER DESIGN

In this section, we detail the proposed transceiver design.
First, we describe encoding of bits onto RLL sequences by
deriving four FSM RLL encoders’ in Section IV-A. Then, we
present the soft-output equalizer and the SISO RLL decoder

(25)

3. MATLAB functions implementing the presented RLL encoding and
SISO RLL decoding are available under: https://github.com/vodafone-
chair/rll-lib.
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FIGURE 4. Considered RLL encoder architecture.

TABLE 2. Comparison of derived finite-state machine RLL codes.

RLL const. | Capacity C(d, k) FSM code rate Efficiency
(d, k) [bit/symbol] RR1,1, [bit/symbol] n
(1, 00) 0.694 273 96.1%
(2, 00) 0.551 12 90.7%
(3, 00) 0.465 3/7 92.2%
(4, 00) 0.406 3/8 92.4%

in Section IV-B and Section IV-C, respectively. Finally, an
overall discussion of the proposed transceiver design is pro-
vided in Section IV-D. Note that the transceiver additionally
consists of a FEC encoder and decoder, which are, however,
not studied in this work.

A. RLL ENCODING

In this subsection, we introduce a practical RLL encoding
scheme, i.e., a mapping of bits onto RLL sequences. We
focus on fixed-length FSM RLL codes throughout this work.
Alternative encoding schemes are discussed in Section IV-D.
As described in Section II-B, RLL encoding is typically
divided into two steps (cf. Fig. 4): i) encoding of bits onto
(d, k) sequences, and ii) converting the (d, k) sequence into
an RLL sequence by NRZI encoding. In the following, we
focus on encoding of bits onto (d,k) sequences, as the
subsequent NRZI encoding step is trivial.

The code rate of any practical RLL encoder, denoted
as RprrL, is upper-bounded by the capacity C(d,k) of
the corresponding maximum entropy RLL sequences, i.e.,
RriL < C(d, k). Some numerical values of C(d, k) are given
in Table 1. The ratio n = % measures how close the code
rate of an encoder is to the capacity C(d, k), i.e., it measures
the encoder efficiency. It is intuitive to seek encoders which
closely approximate the properties of maximum entropy RLL
sequences, i.e., encoders with a high efficiency 7.

FSM (d, k) codes can be derived from the FSM description
of the (d, k) constraint (cf. Fig. 1) using an algorithm which is
known as Adler-Coppersmith-Hassner (ACH) [39] or state-
splitting algorithm [40, Ch. 5]. For any p,q € N, such that
RriL = 2 < C(d, k), the algorithm can be used to derive
FSM (d, I?) codes with rate Rry 1, i.e., blocks of p input bits
are mapped onto (d, k) sequence segments of length g.

In this work, we derive four FSM (d, k = 00) encoders for
d ={1,2,3,4)} using the ACH algorithm. The tables defining
the resulting encoders are delegated to Appendix A, i.e., they
are defined by Tables 3 to 6. Table 2 provides a comparison
of the encoder parameters. It can be seen that the coding
efficiency of all derived FSM (d, k) codes is above 90 %.
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B. SOFT-OUTPUT EQUALIZER

This subsection introduces the equalizer, which corresponds
to the first digital signal processing block at the receiver
(cf. Fig. 2). The MAP RLL symbol detection problem can
be formulated as

3= argmaxP(x;‘r’h), Vie{l,...m}, @7

x1€X

where r” denotes a realization of the 1-bit quantized
observation vector. To enable an efficient implementa-
tion, it is required to obtain a factorization of the
a posteriori probability (APP) P(x™|r™). From Bayes’ the-
orem it follows

P(<"}r”)

Therein, the a priori probability P(x™) can be factorized as
P(afa=")P(b[p"). @9)

where P(a;|a’=1) and P(b;|b" 1) correspond to the state tran-
sition probability of the underlying RLL sequence, which is
given in (2) for maximum entropy RLL sequences.

Factorizing P(r"|x™) is generally not possible due to the
noise correlation. Hence, we obtain an approximate factor-
ization by neglecting the noise correlation between received
signal vectors corresponding to different transmit symbols,
e.g., between r; and ryy1 (cf. (16)). Then, P(r’h|x’”) can be
factorized as

P(r’h ‘xm)P(xm)
P(r™)

(28)

=

P(x") = P(a")P(b") =

Il

1

) =)
TroRpah). o
P(pix') = /P , P(zf ) af (32)

Therein, zF denotes the real part of the quantizer input given
in (25). The integration region 73§"’ =P x...x Py
is defined by the real part of the 1-bit quantizer output,
i.e., the first component of the left-hand side (LHS) of (25),
according to

(__C(% O),
[0, 00),

for pim = —1

for pim = +1,° me{l,...

.M},
(33)

Pl,m = {

and the probability density function (PDF) P(z$|xl) is
given by

1 1( R a1/ R !
P z}{ x') = —~e—§(z, —ur(x)) Ty (2 —pr (x))
( ‘ ) Qm)M| Xy
(34)
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with mean

ur(x') = f[‘ﬁ{vv} (35)

a
o]
(W
and covariance ¥p, = %Zn, which is defined in (24). P(ql|xl)
is defined similar to P(pl|xl). Inserting (29) and (31) into (28)
yields the APP factorization

ol ) T PR Plai)Plaia =)o)
P(r)
(36)
1) BCJR ALGORITHM
The Bahl-Cocke-Jelinek-Raviv (BCJR) algorithm [41]

allows for an efficient implementation of MAP symbol
detection. The algorithm works on a trellis, where each
trellis state s; € S at time instance [ is associated with the
previous real and imaginary inputs of memory length L,

such that
l 1
I-L
S1— 1— |: 1— 1:|
b,

In (37), the LHS is a shorthand notation for the vector on
the right-hand side (RHS), which corresponds to a certain
realization of transmitted RLL sequences. To emphasize this,
we use the notation ‘=’. The state transition probability
yi(si—1, s;) between two states s;_1,s; € S at time instance /
depends on the observation r; and is defined as

(37)

Vi(si—1,s1) = P(xilsi—1, s P(si]s1-1) (33)
~ P(pfx )P (wlx)P(afa”)P(bb"). 9
where (39) is due to (31). The BCJR algorithm recursively

iterates through the trellis. Using (38), the corresponding
forward and backward recursions can be obtained as

als) =Y als—D)yi(si—1,51)

317168

(40)

and

Blsy =Y Blsn)viri(snsip1), (41)

sip1€8

respectively. In practice, the recursions have to be initialized
appropriately, e.g., by starting and terminating in known
states. Moreover, it is common practice to implement a nor-
malization step in each recursion for numerical stability [42].
Then, by combining (38), (40) and (41), the joint probability
P(s;_1,5;,T™) can be factorized as

P <S1—1, St l‘m) = a(si—1)yi(si—1, s B (s1). (42)
The joint probability in (42) can be utilized to compute
LLRs. To this end, we denote the sets of state transition
tuples (s;—1,s;) which result in a transmit symbol at time
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instance / of @ = +1 and &y = —1 as 7,7 and T,
respectively. Then, the corresponding LLRs are defined as

Z(S,S/)€7;+ P(sl_l =5,85 =
Z(N,)e?;— P(sl_l =s5,5=25,r

for all I € {1,...,m}. Note that (43) provides soft-
information for each RLL symbol of the real part, i.e., of 8.
LLRs for the RLL symbols of the imaginary part, denoted as
)\?, can be obtained similarly. Both resulting LLR sequences
can be processed independently afterwards. The equalizer
proposed here bears some similarity to the quantized BCJR
proposed in [28]. However, the proposed equalizer utilizes
the RLL constraint to reduce the number of trellis states
and transitions, makes use of the a priori knowledge of
the RLL transition probabilities, and also supports temporal
oversampling.

A2 = log (43)

2) COMPLEXITY

The implementation complexity of the BCJR equalizer
mainly depends on the number of trellis states |S|, which
in turn depends on the number of valid RLL sequences of
length L (cf. (37)). We note that the number of (d,k = oc0)
sequences of length L is given by the following recursion [35,
Sec. 4.2]

L+1, I<L=d+]1
GalL=1)+ &L —d=1), L>d+]1,

where the first case is due to the fact that for L < d + 1,
the sequence either only contains ‘0’s or a single ‘1’. When
converting the (d,k = 0o) sequences into RLL sequences by
NRZI encoding, the number of sequences generally doubles,
as one can start either with ‘+1° or ‘—1’. However, the all
zero (d, k) sequence and the (d, k) sequence which starts with
a ‘1’ are mapped onto the same RLL sequences. Hence, the
number of RLL sequences of length L can be obtained by
the following modified recursion

2L, l1<L<d+1
gL —D 4L —d—1), L>d+1.

Ca(l) = { (44)

Sa(L) = { 45
Thus, the number of trellis states is given by |S| = §§(L),
as it corresponds to all possible combinations of two RLL
sequences of length L (cf. (37)).

It can be verified that the number of trellis state transitions
is given by |7 | = Zj(L + 1), because each RLL sequence
of length L + 1 has a unique predecessor RLL sequence of
length L. The main computational complexity in the equal-
izer stems from evaluating the state transition probabilities
yi(s1—1,51), which involves numerical integration. However,
for the considered system model, they can be obtained offline
under the assumption that the phase-shifts are perfectly com-
pensated, i.e., ¥, = 1//,(,)p ! (cf. Section III-B). Alternatively,
the M-dimensional numerical integration in (32) might be
approximated by M Q-function evaluations, which can,
e.g., be implemented using look-up tables. Note that this
approximation corresponds to ignoring the noise correlation
n ny.
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In the following, we evaluate the complexity in terms of
the number of additions and multiplications. For simplic-
ity we count divisions as multiplications. As the equalizer
performs joint equalization of the RLL symbols in the real
and imaginary part of the transmit signal, we normalize the
number of operations to the number of RLL symbols X;, i.e.,
we count the number of operations to produce an LLR tuple
O3, ADy,

Under the assumption that y;(s;—1, s;) is known, the num-
ber of additions per LLR tuple at the equalizer output is given
by Nagg = 4|7 |: The forward and backward recursions each
require |7 | additions per time instance I. Evaluating (43)
twice, i.e., once for )\? and once for /\?, requires an addi-
tional 2|7 | additions, because it holds |71 |+ |7, | = |7 |.
Similarly, the number of multiplications per LLR tuple at
the equalizer output is given by Ny = 4|7 | + 2: The for-
ward and backward recursions require |7 | multiplications
each. Evaluating (42) for all transitions requires 2|7 |
multiplications. Finally, evaluating (43) twice, i.e., once for
)\? and once for )\5’, requires 2 additional divisions.

C. SOFT-INPUT SOFT-OUPUT RLL DECODER

Soft-input soft-output joint NRZI and (d, k) decoding of the
FSM RLL codes can be implemented again using the BCJR
algorithm [41]. Implementing joint NRZI and (d, k) decoding
has the advantage that it omits implementing additional SISO
NRZI decoding. Note that the decoding procedure is similar
to SISO decoding of convolutional codes (cf. [42, Sec. IL.C]).
To ease the explanation, we show how to convert the LLRs
per RLL symbol {A?} to LLRs per bit at the RLL encoder
input {)\f} in the following, i.e., we just consider one of the
two RLL decoders depicted in Fig. 2.

For decoding we utilize the extended FSMs for joint
(d,k) and NRZI encoding, which are introduced in
Appendix B. The algorithm works on a time-invariant trellis,
where the states at decoding time instance k' and transitions
are denoted by 5y € S and Gy = m, Spyp = m) € 7,
respectively. Both are defined by the extended FSM RLL
encoders (cf. Appendix B). We recall that the FSM RLL
codes map codewords of p input bits onto codewords of ¢
RLL symbols. Let o(m,m’) € {+1,—1}7 denote the RLL
output codeword in case of a transition (m,m’) eT. Hence,
the ith code bit at the input of the FSM RLL encoder can
equivalently be denoted as the /’th bit in the k’th codeword
of p bits at the encoder input, where i/ = 1 + mod(i — 1, p)
and ¥ = 1+ ﬂJ Then, following similar steps as
in Section IV-B, we obtain the factorization of the joint
probability

P(Sw—1,5k, {AR)) = @ (Gw—1) 7w (Bw—1,50) BGr),

where yp (Sp—1,5r) denotes the state transition probability
and @(5y) and B(5y) are defined through appropriately ini-
tialized forward and backward recursions, similar to (40)
and (41). The a priori probabilities of the transitions can be
omitted under the assumption that the bits ¢; at the input of

(46)
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the RLL encoder are independent and identically distributed
(i.i.d.), because all valid transitions are equally probable in
this case. Hence, the state transition probability p (Sp—1,5x)
is given by [42, Sec. I1.C]

Ve (-1 =m,5p =m')
q -1
= 1_[(1 + exp(—[a(m, m')], ')\?+(k/71)q>) . (47)
=1

where [0 (m, m)]y denotes the i'th element of o (;n, m’). Note
that the RHS of (47) corresponds to P(ay = o (m,m)).
Finally, the output LLRs are obtained as

b3
2

1 P(Sp—1 =m, 5 =m', {28
16— 1og ety ko = e = D7)

, (48)
5 / = 5 /] = / a
(m,:n’)e?’cf;/ P(sk 1 =m,Sy =m, {)\l })
~ 1 ~ 0
where 7., and 7., i' € {l,...,p}, define the sets of
state transition tuples (5y—i,5) for which it holds that
Citw—1p = 1 and Cyyw—_1)p = 0O, respectively. A similar
definition holds for )\? with respect to d; and the LLRs {/\?}.

1) COMPLEXITY

Similar to Section IV-B, we investigate the complexity of
the RLL decoder in the remainder of this subsection. The
number of trellis states |S | is given by |S | = 2|S|, where |S|
denotes the number of states of the (d, k) sequence encoders
provided in Tables 3 to 6. The factor two is due to extending
the (d,k) encoders by NRZI encoding, which doubles the
number of states. Fuﬂrthermore, the number of transitions is
given by | 7| = 27| S | because, by construction, every state
has 2”7 outgoing edges.

In the following, we evaluate the complexity in terms
of the number of additions and multiplications, where the
number of operations is normalized to the number of
LLRs at the output. For simplicity, we treat divisions as
multiplications again. Consequently, the normalized number
of additions is given by Nadq 1+ %)ﬁ' |: The for-
ward and backward recursions require |’T| additions each and
evaluating (47) requires ¢, all of which are only performed
once for p subsequent LLRs at the output. Furthermore,
evaluating (48) requires |?| additional additions due to
(Toy|+1 7oy = 7. Then, computing (47) requires 1|7
normalized multiplications, ¢ — 1 multiplications to com-
pute the product and 2g multiplications to compute the
factors, i.e., g for the inverse and ¢ to evaluate the argu-
ment of the exponential function. Additionally, the forward
and backward recursions together require 217 | normalized
multiplications. Finally, evaluating (48) via (46) requires
an additional 2| ’~T| + 1 multiplications, where the single
multiplication is due to the ratio. Hence, the normalized
number of multiplications per LLR at the output is given by
Nt = 2+ )T + 1.

D. DISCUSSION
This subsection is dedicated to a discussion of the proposed
transceiver design. In Section IV-A, we described a method
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to encode bits onto RLL sequences based on FSM encoders.
Numerous alternative RLL encoding schemes are proposed
in the literature; an overview can be found in [19, Sec. VI].
However, there is no widely accepted standard scheme. For
example, the industry standard RLL codes for hard disk
drives are a (d = 1,k = 7) look-ahead encoder [35, Sec. 7.4],
i.e., a state dependent block code, and a (d = 2,k = 7)
variable-length encoder [35, Sec. 7.3]. In order to avoid
different encoding schemes and decoding algorithms for each
RLL constraint, we focus on the class of fixed-length FSM
RLL codes in this work. This facilitates adapting the code
rate, as often required in wireless communications systems.
Encoders for any desired RLL constraint can be derived
using the ACH algorithm and the obtained encoders can
provide a comparatively high coding-efficiency. Furthermore,
the considered scheme has two additional advantages: i) the
autocorrelation of the corresponding RLL sequence can be
evaluated in closed form, as elaborated in Appendix B, and
ii) it allows for a straightforward implementation of SISO
decoding as detailed in Section I'V-C.

The MAP RLL symbol detection equalizer proposed in
Section IV-B is considered as a benchmark for practi-
cal equalization algorithms. In practice, the implementation
complexity might be prohibitive, as evaluating the trellis state
transition probabilities involves numerical integration and the
number of trellis states can be huge. A performance com-
parison of different equalization algorithms for an AWGN
channel is provided in [43]. Note that the modular receiver
design, i.e., the division into equalizer and RLL decoder,
facilitates employing a different equalizer.

Under ideal analog combining at the receiver, the in-phase
and quadrature components are independent for the consid-
ered system model. Thus, the complexity of the equalizer
could be reduced significantly by implementing separate
equalization for the in-phase and quadrature components.
However, this separation will likely not be valid in any
practical system: Any mismatch in the correction of the
phase-shifts due to the channel, e.g., when operating with
finite-resolution phase shifters, results in a complex effective
filter v(¢) (cf. (13)) such that a separation is no longer valid.

For the equalizer, we obtain the a priori transi-
tion probabilities of the RLL sequence, i.e., P(a1|al_1),
from the corresponding maximum entropy RLL sequences
(cf. Section II-B). Note that the true a priori probabil-
ities when using the derived FSM RLL codes will be
slightly different because the FSM RLL codes only approx-
imate the underlying statistics of maximum entropy RLL
sequences. This will result in a small mismatch in the a pri-
ori probabilities. However, as the FSM RLL codes closely
approximate maximum entropy RLL sequences (cf. Table 2)
and we observed only negligible performance gains when
using the estimated actual transition probabilities, we use
the maximum entropy transition probabilities for simplicity
here.

The proposed receiver divides the operation into a soft-
output equalizer, which provides soft-information per RLL
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symbol, and a SISO RLL decoder converting this soft-
information into reliability information per FEC encoded
bit. In general, this separation is sub-optimal compared to
a joint implementation. Yet, this division is practical as it
allows to reduce the complexity of the equalizer: In a joint
implementation the memory length of the equalizer is limited
to multiples of the RLL encoder codeword length, i.e., to
multiples of g. In this regard, note, e. g., that it holds ¢ = 8
for d = 4 (cf. Section IV-A). An enhanced performance
is expected when employing iterative receiver architectures.
The evaluation of this is left for future work.

V. SPECTRAL EFFICIENCY LOWER BOUND

Based on the power spectral density (PSD) of the ZXM
transmit signal provided in Section V-A and a lower bound
on the achievable rate derived in Section V-B, we define a
lower bound on the SE w.r.t. a fractional power containment
bandwidth in Section V-C.

A. POWER SPECTRAL DENSITY

Due to linear modulation, X(t) is a cyclostationary process
with period A% (cf. (4)). Consequently, the (average) PSD
is given by [38, eq. (4-4-12)]

My
X Srer () IF(HI2,

Sx(f) = Tn

(49)
where Srr 1 (f) and F(f) denote the PSD of the RLL sequence
and the frequency response, i.e., the Fourier transform, of
the transmit filter f(¢), respectively. Employing the Wiener-
Khinchin theorem, the PSD Sryp(f) can be obtained as

0 T
—2rf-N g
SRLL() = Y Rulkle 72k,

k=—00

(50)

where Rx[k] denotes the autocorrelation of the RLL symbol
sequence X™. It is given by

1
Ruln] = E{xx,,} £ 5 (Elaate) + Ebobi))

© Efasarin} = Ralnl. 51)
where (a) is due to (3) and due to the independence of a™
and b, and (b) is due to identical statistics of @” and b™.
The autocorrelation of the RLL sequences generated by the
FSM RLL codes derived in Section IV-A is computed in
Appendix B, particularly, Ra[n] is given by (67).

Note that Srpr(f), which is given in (50), is periodic in
f with period A;;X i.e., the period increases with increasing
Mrx. An illustration of Srrr(f) is provided in Fig. 5, where
the PSD of the FSM RLL codes is compared to the PSD
of maximum entropy RLL sequences (cf. Section II-B). It
can be seen that the proposed choice of d = MTx — 1 for
ZXM results in a PSD which is well matched to the desired
two-sided bandwidth of TLN
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FIGURE 5. Comparison of the PSD Sy | (f) of the derived FSM RLL codes to the
PSD of the maxentropic RLL sequences from [35, Sec. 4.4.1]. Choosing d = Mty — |
results in a good match between Sgy 1 (f) and the desired band f € [—ﬁ ﬁ .
Note that SRy 1 (/) is periodic with A/;—'I{I" and that Sx(f) is obtained by multiplying
SRLL() with [F(I%.

B. ACHIEVABLE RATE LOWER BOUND

In this section, we obtain a lower bound on the achievable
rate of the presented system. Similar to [44], we evaluate the
mutual information between a block of p bits at the input of
the RLL encoder, denoted by Cp = [Cl+(k/_1)[,,...,ck/p]T,
and the corresponding LLRs at the RLL decoder output,
denoted by XY = [\S .,)\E,p]T (cf. Fig. 2). Hence,

' 1+(k’—1)p’ .
our goal is to evaluate

lim iI(C], ..

. )\C c
K,_>00K/ .,CK/,A],...,A /),

(52)

where /(-) denotes mutual information. For i.i.d. input bits
c; with P(c; = 0) = P(c; = 1) = 0.5, we obtain

1 / K
EI({ck’}/l:/:ﬁ{ l(c:/}k’:l>
W1 &
= = Y (H(ew) — H(eelX) (53)
k=1
(2 H(Ck/) _ H(ck’|)‘](§/) = I(ck/;Ag/), (54)

where (a) is due to the chain rule for entropy [45,
Th. 2.5.1], due to the independence of the input bits c;, and
because conditioning cannot increase entropy [45, Th. 2.6.4].
Furthermore, (b) is due to identical statistics for all blocks.
In the remainder of this section, we drop the index k’. Then,
1(c; X% can be lower-bounded by

p
1639 2 Y 1(ci: 29,

i=1

(55)

where (a) is due to the chain rule for entropy [45, Th. 2.5.1],
due to C; being i.i.d., and due to the fact that conditioning
cannot increase entropy [45, Th. 2.6.5]. The RHS of (55)
is achievable by BICM systems, because the FEC decoder
performs parallel decoding of the bits, i.e., ignoring their
dependencies [30], [44].
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For i.i.d. input bits ¢;, the RHS of (55) can be approxi-
mated numerically as [44]

p p
Y16 X)€Y He) — H(cilgf)
i=1 i=1

= p —

i=1 b=0

C
log, 5 /() d&f
) f(%_ |Cl = b)

p 1 K -
() 1 + &
SIEDIPIPIELALEEE A

i=1 b=0 k=1 ik

(56)

where (a) is due to the fact that we can equivalently compute
the mutual information between C; and the bit probabilities

C

° = € [0,1], (57)

1+ e N
because of a one-to-one mapping between A\ and £°. The
remaining steps (b) and (c) follow from [44, eq. (9)] and [44,
eq. (27)], respectively. The method employs Monte Carlo
simulation to approximate the conditional bit probability
distributions f ($i°|Ci = b) through histograms with K uni-
formly distributed bins. The kth bin is therein denoted as
- This approach is motivated by the fact that the condi-
tlonal LLR distributions have infinite support, whereas the
conditional bit probability distributions are limited to a finite
range, which is more suitable for a numerical approxima-
tion through a histogram. Due to (56), a lower bound on
the average mutual information per FEC encoded bit at the
input of the FEC decoder is given by })Zf.’:l 1(c;; )\?).

C. SPECTRAL EFFICIENCY LOWER BOUND

Here, we obtain a lower bound on the system’s SE. We
evaluate the SE w.r.t. a (one-sided) fractional power con-
tainment bandwidth W~, which allows for (1 —Y) x 100 %
OOB emissions, with Y € (0, 1]. We define the fractional
power containment bandwidth W as (cf. [46, eq. (2.23)])

Wy

/

Hence, a SE lower bound w.r.t. W~ is obtained as
2-Mrx - RRLL - ;—,Zle I(Ci; XY)
2Wr - TN

where the factor 2 in the numerator is due to complex sig-
naling. Recalling that the Nyquist bandwidth is given by
2W = =-, we define the SNR as

P (@) (Es - M1x)/TN o Es - M1y
2WNy No/Tn No

where P denotes the transmit power, (a) can be obtained
from [47, Th. 18.3.2], and E denotes the energy per symbol,

SN df =T / Sx(f) df. (58)

Wy

SE1B = [bit/s/Hz], (59)

SNR =

., (60)

1926

which is given by (cf. [47, eq. (18.20)])

E, = ;ZZRX —l]Rff<(l’—l)

I=17=1

>, (61)

where Ry[n] denotes the autocorrelation of the complex RLL
sequence, given in (51), and Rg(t) = ffooof(t+ T)f* () dt
denotes the self-similarity function of the transmit filter
f(@) [47, Def. 11.2.1].

Besides, note that the relationship between SNR and %
where E}, denotes the energy per information bit, is given by

Ey SNR

No 2 Mrx - Rpec - Rrir’
where Rpgc denotes the code rate of the FEC code. Note
that for Mty = 1, we do not employ RLL encoding, i.e.,
the RLL constraint is (d = 0,k = o0), such that it holds
RripL = 1.

Tx

(62)

VI. NUMERICAL RESULTS

In this section, we study the performance of the presented
system numerically. First, we compare the implemen-
tation complexity of the proposed equalizer and the
SISO RLL decoder in Section VI-A. Then, we evaluate
the peak-to-average power ratio (PAPR) in Section VI-B.
Afterwards, we investigate the SE lower bound, given
by (59), and the coded performance in Section VI-C and
Section VI-D, respectively. Finally, we evaluate the impact of
the SWE in Section VI-E. Throughout this section we assume
that the PSN perfectly compensates the phase-shifts due to
the channel, i.e., we assume ¥, = 1//np (cf. Section III-B).

A. COMPLEXITY EVALUATION

Here, we compare the complexity of the equalizer and the
SISO RLL decoder numerically. We investigate the required
number of additions and multiplications normalized to LLR
tuples (A%, /\?) at the output of the RLL decoders. Therefore,
we scale the number of operations for the equalizer by [%,
to match the rates. Furthermore, we double the number of
operations for the RLL decoder detailed in Section IV-C.1,
because the system involves two parallel RLL decoders. The
resulting complexity is depicted in Fig. 6 for d € {1,...,4},
where we always choose MTx = d + 1. For the equalizer
we assume an increasing memory length with increasing
d, such that L € {4,6,8, 10}, which mostly corresponds to
the values used in Sections VI-C and VI-D for M = 3.
Observing Fig. 6, we find that the equalizer complexity is
roughly 10 times higher compared to the combined RLL
decoder complexity. Moreover, we observe that the RLL
decoder complexity is lowest for d = 2, which is due to the
fact that the derived FSM RLL encoder for d = 2 has the
fewest transitions (cf. Section IV-A). Note that the operations
due to computing the trellis state transition probabilities in
the equalizer are not taken into account, because they are
assumed to be obtained offline, whereas their computation
is taken into account for the RLL decoders.
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FIGURE 6. Number of receiver operations per LLR tuple (A?, k?) at the output of the
RLL decoders (cf. Fig. 2). We choose M1, = d + 1 and the memory length of the
equalizer is given by L € {4,6,8, 10} for increasing d.

B. PAPR EVALUATION

In this section, we evaluate the PAPR of the presented
system. Investigating the PAPR of a specific modula-
tion requires making assumptions on the carrier frequency,
the bandwidth, and the signaling rate, as the PAPR
is defined on the real-valued passband transmit sig-
nal [48]. To obtain more general insights, we evaluate the
peak-to-mean-envelope power ratio (PMEPR) instead. The
PMEPR can be understood as the baseband equivalent of
the PAPR and it is defined as [49]

max; [X(0)]> _ max,en.,, [X(nTy)|?
E{x(0)[?} L SNt 13 (nT) 2

Neval n=1
(63)

PMEPR(X()) =

where X(f) denotes the complex-valued transmit signal given
in (4), Meval = {1, ..., Neval}, and T and Neya € N denote a
sufficiently small sampling time interval and a large number
of samples, respectively. For f. > A;IIX, where f. denotes the
carrier frequency, the relation between PAPR and PMEPR

is given by [49, eq. (4)]

PAPR(X(t))| B = PMEPR(X(t))| g T3dB. (64)

The PMEPR is evaluated for different RRC roll-off factors
in Fig. 7. Parameters for the evaluation are chosen as T =
% and Neyal = 10°. In general, the PMEPR of the proposed
ZXM implementation is in the same order of magnitude in
dB compared to standard PSK. Furthermore, increasing Mty
to values Mtx > 2 or increasing the constellation size for
PSK has only a marginal impact on the PMEPR. For ZXM,
the PMEPR is seen to decrease monotonically with the RRC
roll-off factor 8. As will be discussed in Section VI-C, for
the ZXM system, a good choice for the RRC roll-off is
B = 0.6, whereas, for a conventional PSK system, a typical
choice would be Bpsk € [0.2,0.3]. Hence, in practice, the
PAPR of the presented ZXM system might be approx. 1.0 dB
to 1.5dB lower as compared to a conventional PSK system.
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FIGURE 7. Evaluation of the PMEPR over the RRC roll-off for d = Mty — 1.

C. SPECTRAL EFFICIENCY EVALUATION

Here, we evaluate the SE lower bound w.r.t. a fractional
power containment bandwidth Wv, given in (59). Numerical
results are obtained by Monte Carlo simulation of 10° i. 1. d.
blocks €. The number of histogram bins to approximate
the conditional bit probability distributions is chosen to
K = 256. This corresponds to the choice of parameters
utilized in [44]. The RRC filters f(f) and g(¢) are truncated
outside the interval [—50Tn, 507N] to facilitate simulation.
Furthermore, the effective memory length L of the auxiliary
channel is chosen such that all coefficients with a magni-
tude of more than 15 % of the maximum are contained in W
(cf. Section III-D1). Moreover, we evaluate the performance
for AoAs ¢ = 6 = 0, which means there is no distortion
due to the SWE, i.e., the evaluation in this subsection effec-
tively corresponds to an evaluation over an AWGN channel.
We also plot the SE, which corresponds to the capacity of
an AWGN channel. For a fair comparison we define it as
SEAawgN(SNR) = T_llogz(l + SNR), i.e., we allow for
(1 =7) x 100% OOB emissions on the AWGN channel
(cf. Section V-C).

First, we evaluate the effect of the choice of the RRC
roll-off factor 8 on the SE lower bound w.r. t. three different
fractional power containment bandwidths for Mty = 2, d=1
and M =1 in Fig. 8. The choice of the RRC roll-off factor
represents a trade-off between PAPR, ISI, and bandwidth
of the presented system. If we allow for a large amount
of OOB emissions, e.g., when evaluating the performance
w.r.t. Woog,, a large roll-off maximizes the SE, i.e., 8 = 0.7
or B = 0.9. Vice versa, when evaluating the performance
w.T.t. Wogg,, a small roll-off maximizes the SE, i.e., 8 =
0.3 or B = 0.4. In the remainder of this work, we always
evaluate the performance w.r.t. Wosq, i.e., we allow for 5 %
OOB emissions, and always choose f = 0.6 for the ZXM
system, because this choice maximizes the SE for SNR =
12.5dB and yields a good performance for all considered
configurations.

Second, we evaluate the effect of oversampling w.r.t. the

signaling rate, i.e., the effect of increasing M = %—1;", in
X
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FIGURE 8. Evaluation of the SE lower bound for different RRC filter roll-offs w.r.t.
different W~ for M7, =2,d=1,and M = 1.
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FIGURE 9. Evaluation of the SE lower bound for different M = %I;X
d =My —1and § = 06. *

w.r.t. Wo5¢, for

Fig. 9. For SE = 2 bit/s/Hz, increasing M from 1 to 3 yields
approx. 0.9dB and approx. 3dB gain for Mtx = 2 and
Mty = 4, respectively. However, most of the gain is already
achieved by increasing M from 1 to 2. Note that the mismatch
due to partly ignoring the noise correlation increases with
My, whereas some of the correlation is captured for M > 1
(cf. Section IV-B).

Third, we evaluate the SE lower bound w.r.t. Wosg, for
different FTN signaling factors Mg, for M = 3 and d =
Mrtx — 1, in Fig. 10. It can be seen that standard QPSK, i.e.,
employing M1x = 1 and d = 0, yields the highest SE at
low SNR. With increasing SNR the highest SE is achieved
with increasing Mtx. The highest achieved SE is 4 bit/s/Hz
with M1y = 5. At SE = 2.6bit/s/Hz, the presented ZXM
system requires an approx. 2.5 dB higher SNR compared to
a conventional 8-PSK system with a roll-off of Bpsk = 0.25.
However, note that we assume an infinite ADC amplitude
resolution for the PSK system, while the ZXM system only
employs 1-bit quantization. The SE of the 8-PSK system is
evaluated numerically using [50].

Next, we compare the SE lower bound of the proposed
transceiver design to lower bounds on the SE when omitting
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FIGURE 10. SE lower bound evaluation w.r.t. Wys¢,. For the proposed system we
chose M = 3,d = M1 — 1, and g = 0.6. For the 8-PSK system we chose gpgx = 0.25
and assume an infinite ADC amplitude resolution.

practical encoding and decoding schemes and when consid-
ering maximum entropy RLL sequences instead. Specifically,
we compare the performance when evaluating the RHS
of (55) while employing the derived FSM RLL codes
to evaluating the LHS of (53) while employing maxi-
mum entropy RLL sequences. To this end, we follow the
approach from [16], employ maximum entropy RLL trans-
mit sequences (cf. Section II-B), and numerically evaluate
the mutual information between long transmit sequences
(10> RLL symbols) and the 1-bit quantized observations
re (cf. Fig. 2) using the method from [51]. The numerical
evaluation utilizes an auxiliary channel law and the forward
recursion of the BCJR algorithm, which corresponds exactly
to the forward recursion of the equalizer when employ-
ing the auxiliary channel, as described in Section IV-B
and Section III-D1, respectively. The results are depicted in
Fig. 11 for $ = 0.6, M = 1, d = MTx — 1 and an evaluation
w.T.t. Wosg,. The saturation levels of the proposed practical
system are at 94.4 % and 92.4 % of the saturation levels of
the system employing maximum entropy RLL sequences,
for M1y = 2 and Mt1x = 4, respectively. This corresponds
roughly to the efficiencies of the utilized FSM RLL codes
(cf. Table 2).* At SNR = 12.5dB/22.5dB the SE lower
bound of the proposed implementation closely approximates
the SE lower bound obtained for maximum entropy RLL
sequences. However, at low SNR, the FSM RLL codes fail
to achieve the performance, which is obtained by evaluating
maximum entropy RLL sequences. The performance for the
non-depicted configurations is similar. This suggests, that the
presented implementation is sub-optimal and noise-sensitive.
In practice, this observation is non-critical, as one would
simply operate at a lower Mty (cf. Fig. 10). As an exam-
ple, for SNR < 7.5dB, employing Mtx = 1, i.e., standard
QPSK, yields a performance close to the performance of

4. Note that the efficiency n measures the efficiency in terms of rate, but
does not take into account the slightly different bandwidth.
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FIGURE 11. Evaluation of SE lower bounds w.r.t. Wys¢,. Comparison of the
proposed practical system to a theoretical sy employing maximum entropy RLL

transmit sequences with ideal demapping for M = 1,d = My — 1, and g = 0.6.
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FIGURE 12. SE comparison to [27, Fig. 13] w.r.t. Wys¢,, where the oversampling
factor from [27] corresponds to MR here. For the proposed system we choose M = 1,
d=M1x —1,and g = 0.6.

maximum entropy RLL sequences at a significantly reduced
complexity.

Finally, we compare the SE w.r.t. Wosg, of the proposed
system to a related system by Deng et al. from [27, Fig. 13],
which also employs 1-bit quantization and temporal oversam-
pling. Because [27] does not consider oversampling w.r.t.
the signaling rate, we choose M = 1 for our system, such that
the oversampling factor from [27] corresponds to MRy here.
We compare ourselves to the non-uniform zero-crossing pat-
tern, which allows for Mrx + 1 zero-crossings per Nyquist
interval and achieves the highest SE of the schemes proposed
in [27]. The comparison is depicted in Fig. 12 for M = 1,
d = Mtx — 1, and B = 0.6. Over the whole considered
SNR range, the highest SE is achieved by some config-
uration of the presented system. Notably, the gap to the
AWGN capacity is significantly smaller for the proposed
system, e. g., it is approx. 5.5 dB smaller at SE = 3 bit/s/Hz.
When comparing the same Mgy the difference is even
larger. The SE saturation levels of the two schemes differ
slightly.
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FIGURE 13. Block error rate of the presented system for Rppc = 8/9,d = My — 1,
and g = 0.6.

D. CODED PERFORMANCE EVALUATION

In this section, we evaluate the coded performance of the
presented BICM system. To this aim, we employ the 5G
NR LDPC code from the MATLAB 5G Toolbox as FEC
scheme and subsequently perform random permutation inter-
leaving across two subsequent codewords at the output of
the FEC encoder. Furthermore, we choose base-graph 1 and
an information word size of 1056 bits per LDPC codeword.
For LDPC decoding, we employ the normalized min-sum
(cf. [52]) algorithm with normalization factor 0.75 and a
maximum of 20 iterations. Numerical results are obtained
by simulating 10* blocks for each configuration.

First, we evaluate the BLER for Rpgc = 8/9,d = M1x—1,
and B8 = 0.6 in Fig. 13. It can be seen that the higher
data rates due to increasing Mty require a larger IEVE to
achieve the same BLER, where E} denotes the energy per
information bit. Furthermore, the gain of oversampling w.r. t.
the signaling rate is larger for higher values of My, i.e.,
increasing M from 1 to 3 yields 0.4dB and 1.4dB gain for
Mty = 1 and M4 = 5, respectively.

Moreover, we evaluate the to the 95 % power containment
bandwidth normalized goodput, i.e., the error-free appli-
cation level throughput in bit/s/Hz, which we define as
(cf. (59))

2 - Mtx - RriL - Rrec - (1 — BLER(SNR))

GP(SNR) = .

(65)

where BLER(SNR) can be obtained from Fig. 13 for Rpgc =
8/9. The resulting goodput is depicted in Fig. 14 for M =1,
d = M1 — 1, and B8 = 0.6. The evaluation indicates that it
is beneficial to operate at very high FEC code rates before
switching to a higher Mty. Furthermore, it can be seen that
error-free transmission of more than 3.5 bit/s/Hz is possible
with Mtx = 5 for SNRs above 27.5dB.

E. EVALUATION OVER WIDEBAND LOS CHANNEL
In the previous sections, we have evaluated the performance
for AoAs ¢ =60 = 0°, i.e., without any distortion due to the
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FIGURE 14. Evaluation of the goodput, i.e., the error-free application level
throughput, normalized to Wy5q, for M = 1, d = M1y — 1, and g = 0.6.
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FIGURE 15. SE lower bound evaluation w.r.t. Wys¢, for a bandwidth-to-carrier-

frequency ratio of % =0.1and for SNR = 12.5dB, M7y =3, M =3,d =M1x — 1,

and 8 = 0.6.

SWE which results from physical propagation delays across
the URA at the receiver [32]. Now, we consider an URA
with a horizontal and vertical antenna spacing of dy, = %

and dy = %, respectively, where \; denotes the wavelength
which corresponds to the carrier frequency f.. In the follow-
ing, we fix the elevation AoA to # = 0° and evaluate the
SE lower bound for increasing azimuth AoA ¢.

First, we compare the SE degradation due to the SWE for
different URA sizes, where Ny, and Ny denote the number of
horizontal and vertical antennas, respectively. Note that the
system model is normalized such that there is no beamform-
ing gain, which facilitates studying the loss due to the SWE
here. The SE lower bound w.r.t. Wosq, is depicted in Fig. 15
for a bandwidth-to-carrier-frequency ratio of W — 0.1 and
for SNR = 12.5dB, M1x = 3, M = 3, and df Mty — 1.
The performance decreases with increasing URA size and
azimuth AoA, because the delays and, hence, the incoherence
increases. For sizes up to N, = Ny = 8 the SE degradation
is small, whereas it becomes significant for larger sizes.

Next, we compare the SE lower bound w. r t Wosq, for
different bandwidth-to-carrier-frequency ratios =~ / in Fig. 16.
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FIGURE 16. SE lower bound evaluation w.r.t. Wysq, for Nj, = Ny = 8, SNR = 12.5dB,
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FIGURE 17. SE lower bound evaluation w.r.t. Wysq, for 6 =0°, M =3,d = Mpy — 1,
and 8 = 0.6.

For this evaluation we choose N, = Ny = 8, SNR = 12.5dB,
Mty = 3, M = 3, and d = Mtx — 1. A significant
performance degradation is observed for high azimuth AoAs
and sz > 0.1. However, for 2% < 0.1 the SE degradation
is comparatively small for all considered AoAs.

Finally, in Fig. 17, we evaluate the impact of the SWE
when varying the FTN signaling factor Mtx over the SNR
for M = 3, d = Mtx — 1, and B = 0.6. We evaluate the
performance for a high AoA of ¢ = 60°. For N, = N, =8
and 2f—?/ = 0.1 the loss is found to be marginal. In contrast,

for Ny = Ny = 12 and 2¥ = 02 a significant loss is
observed, e.g., the loss is approx 2dB at SE = 2bit/s/Hz
for Mtx = 3. However, for the considered configurations,
the SE saturation level is not affected. The performance of
the non-depicted FTN signaling factors, i.e., MTx = 2 and
Mty = 4, is similar. Furthermore, the loss due to the SWE
does not increase with Mt for the investigated parameters.

The findings above indicate that employing low-cost
PSNs, i.e., employing narrowband analog combining at the
receiver, results only in a marginal loss for antenna array
sizes of up to Ny = NV = 8 and bandwidth-to-carrier-
frequency ratios up to f— = 0.1. For larger antenna array
sizes or bandwidth-to-carrier-frequency ratios it might be
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TABLE 3. FSM encoder for (d = 1,k = co) with Ry | = 2/3.

Cur. Next || Cur. Next
state Input | Output state || state Input | Output state
00 001 1 00 010 2
1 01 010 2 3 01 010 3
10 000 3 10 101 1
11 010 3 11 001 1
00 100 2
2 01 000 3
10 100 3
11 000 2
TABLE 4. FSM encoder for (d = 2,k = co) with Ry | = 1/2.

Cur. Next || Cur. Next
state Input | Output state || state Input | Output state
1 0 00 3 3 0 01 1

1 00 4 1 10 2
) 0 01 1 4 0 00 3
1 00 3 1 00 4

necessary to implement wideband analog combining, i.e.,
utilizing true-time delays or the approach proposed in [53].
Evaluating the performance for finite-resolution PSNs is left
for future work.

VIl. CONCLUSION
In this work, we proposed a practical zero-crossing mod-
ulation (ZXM) transceiver design, which combines faster-
than-Nyquist (FTN) signaling and runlength-limited (RLL)
transmit sequences, for a system employing 1-bit quanti-
zation and oversampling at the receiver. We derived four
fixed-length FSM RLL encoders enabling efficient transmit
signal generation and soft-demapping at the receiver. Our
numerical results indicate that the presented system has an
up to 1.5dB lower PAPR than conventional PSK systems
at the envisioned operating point. Moreover, we showed
that SEs of 4bit/s/Hz, and, with practical channel codes,
error-free transmission of up to 3.5 bit/s/Hz, are achievable.
Furthermore, our numerical results suggest that the loss due
to narrowband analog combining at the receiver is small for
many practical configurations, e. g., for an antenna array size
of 8 x 8 and a bandwidth-to-carrier-frequency ratio of 10 %.
Although we showed that the presented transceiver design
closely approximates the performance predicted in [16] at
sufficiently high SNR, there is still a significant loss at low
SNR (cf. Fig. 11). This loss could be related to the difference
between the mutual information on the LHS of (53) and the
RHS of (55). In practice, most of this low SNR loss can be
mitigated by adaptively choosing the FTN signaling factor
and the RLL constraint, which is also beneficial in terms of
complexity (cf. Fig. 6). Nevertheless, investigating alternative
bit mappings, i.e., alternative RLL encoding schemes, and
coded modulation approaches, e. g., multi-level coding [54],
is an open research direction.

APPENDIX A

DERIVED FSM RLL CODES

In this section, we present the derived FSM (d, k) encoders in
Tables 3 to 6. The encoders were derived using the ACH [39]
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TABLE 5. FSM encoder for (d = 3,k = co) with Ry | = 3/7.

Cur. Next || Cur. Next
state | [PUL| OUtPUL | Gve || state | TPUE| OUPUL | (e

000 | 0001000| 6 000 | 1000000 | 6
001 | 0000100 | 4 001 | 0000000| 6
010 | 0000010 | 2 010 | 0010000 | 8

1 011 | 0000001 | 1 6 011 | 1000010| 2
100 | 0000000 | 6 100 | 0100001 | 1
101 | 0001000 | 8 101 | 1000010 | 3
110 | 0000000 | 8 110 | 1000000 | 7
111 | 0000010 | 3 111 | 0000000 | 7
000 | 0010000 | 6 000 | 0010000 | 6
001 | 0000100 | 4 001 | 1000000| 8
010 | 0000000| 6 010 | 0000000 | 8

5 011 | 0001000 | 8 7 011 | 1000001 | 1
100 | 0010001 | 1 100 | 0000010 | 2
101 | 0000100 | 5 101 | 0000010 | 3
110 | 0010000 | 7 110 | 0010000 | 7
111 | 0000000 | 7 111 | 1000000 | 9
000 | 0001000| 6 000 | 0100000 | 8
001 | 0000010 | 2 001 | 0100000 | 6
010 | 0010000 | 8 010 | 1000100 | 4

3 011 | 0000000 | 8 ] 011 |0100010| 2
100 | 0000001 | 1 100 | 0000001 | 1
101 | 0000010 | 3 101 | 1000100 | 5
110 | 0001000 | 7 110 | 0100000 | 7
111 | 0010000 | 9 111 | 0100000 | 9
000 [ 0100000 | 6 000 | 0001000 | 8
001 | 0001000| 6 001 | 0001000| 6
010 | 0000000| 6 010 | 0000100 | 4

4 011 | 0010000| 8 9 011 | 0010001 | 1
100 | 0000000 | 8 100 | 0100010 3
101 | 0010001 | 1 101 | 0000100 | 5
110 | 0000001 | 1 110 | 0001000 | 7
111 | 0000010 | 3 111 | 0001000 | 9
000 | 0010000| 6
001 | 0000100 | 4
010 | 0100000 | 8

5 011 | 0001000 | 8
100 | 0100010 | 2
101 | 0100001 | 1
110 | 0000010 | 2
111 | 0100010 | 3

or state-splitting algorithm [40, Ch. 5] (cf. Section IV-A).
Inputs and outputs are read from left-to-right.

APPENDIX B

AUTOCORRELATION OF FSM RLL CODES

In this section, we elaborate on how to compute the auto-
correlation of the FSM RLL codes detailed in Appendix A
by following similar steps as in [35, Sec. 3.5]. First, the
FSM RLL code definitions from Tables 3 to 6, are extended
to also include NRZI encoding: Each state in the origi-
nal FSM corresponds to two states in the extended FSM,
where one is associated with the amplitude +1 at the begin-
ning of the block and the other with the amplitude —1.
Then, the outputs of the FSM codes, which are in the form
of (d,k) sequences, are NRZI encoded, starting with the
amplitude associated with the current state, i.e., £1. Finally,
the next state is updated, such that it matches the ampli-
tude of the last RLL symbol in the oufput sequence. An
example for the derived (d = 2,k = o0) code, given in
Table 4, is provided in Table 7, where inputs and outputs
are read from left to right. Note that Table 7 also defines
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TABLE 6. FSM encoder for (d = 4,k = co) with Ry |, = 3/8.

Cur. Next || Cur. Next
state | [PUL[ OUPUL | e || state | PPUL| OutPUL | ke
000 | 00001000 | 5 000 | 00100000 | 7
001 | 00000100 3 001 | 00001000 5
010 | 00000010 | 2 010 | 01000000 | 9
1 011 | 00000001 1 6 011 | 00010000 | 9
100 | 00000000 | 7 100 | 01000010 | 2
101 | 00000000 | 9 101 | 01000001 1
110 | 00000100 | 4 110 | 00000100 | 3
111 | 00001000 | 6 111 | 00000001 1
000 | 00010000 | 7 000 | 10000000 | 7
001 | 00001000| 5 001 | 00000000 | 7
010 | 00000100 3 010 | 00100000 9
5 011 | 00000010 | 2 7 011 | 00000100 | 3
100 | 00000001 1 100 | 01000001 1
101 | 00000000 7 101 | 00000100 | 4
110 | 00010000 | 9 110 | 10000000 | 8
111 | 00000000 | 9 111 | 00000000 | 8
000 | 00100000 | 7 000 | 00100000 | 7
001 | 00001000 | 5 001 | 10000000 | 9
010 | 00000000 | 7 010 | 00000000 | 9
3 011 | 00010000 | 9 8 011 | 10000001 1
100 | 00100001 1 100 | 00000010 | 2
101 | 00000001 1 101 | 00100000 | 8
110 | 00001000 6 110 | 10000000 | 10
111 | 00100000 | 8 111 | 00000000 | 10
000 | 00010000 | 7 000 | 01000000 | 9
001 | 00000100 | 3 001 | 01000000 | 7
010 | 00100000 9 010 | 10000100 3
4 011 | 00000000 | 9 9 011 | 10000010 | 2
100 | 00000010 | 2 100 | 00100001 1
101 | 00000100 | 4 101 | 10000100 | 4
110 | 00010000 | 8 110 | 01000000 | 8
111 | 00100000 | 10 111 | 01000000 | 10
000 | 01000000 | 7 000 | 00010000 | 9
001 | 00010000 | 7 001 | 00010000 | 7
010 | 00000000 | 7 010 | 00001000 | 5
5 011 | 00100000 9 10 011 | 01000010 2
100 | 00000000 | 9 100 | 00000001 1
101 | 00100001 1 101 | 00001000 | 6
110 | 00000010 2 110 | 00010000 8
111 | 00000100 | 4 111 | 00010000 | 10

the sets of states and transitions, i.e., S and ’jj respectively
(cf. Section IV-C). Afterwards, the resulting FSMs for joint
(d, k) and NRZI encoding, which are provided in the form
of Mealy machines [55], have to be converted to equivalent
Moore machines [56]. Note that Mealy machines associate
the output with the current state and input, whereas Moore
machines associate the output only with the current state. An
example for an equivalent Moore machine to the extended
Mealy machine in Table 7 is provided in Table 8, where
inputs and outputs are again read from left to right.

Let Q € R¥* denote the state transition probability
matrix of the equivalent Moore machine, where 2 denotes
the number of states. Note that for i.1. d. input bits, all valid
state transitions are equally probable. Then, we denote the
stationary distribution of the equivalent Moore machine by
7z € RY, ie., it holds JITQ = T Furthermore, we define an
output matrix T' € R%**¢ where the nth row is defined such
that it contains the Moore machine’s output in state n. For
example, when considering the code in Table 8, the matrix
I' corresponds to the column output. Then, the block-wise
correlation matrix of the FSM RLL encoder output is given
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TABLE 7. Extended FSM encoder for joint (d, k) and NRZI encoding, derived from the

(d, k) encoder defined in Table 4.

Current state | Input Output Next state
14 a) +1+1 3+
+1+1 44
9 0 +1-1 1_
+ 1 +1+41 34
3 0 +1-1 1_
+ 1 -1-1 2_
0 +1+1 3+
4+ 1| +1+1 4y
1 0 -1-1 3_
B 1 -1-1 4_
9 0 -1+1 14
- 1 -1-1 3—
3 0 —-1+4+1 14
B 1 +1+1 24
0 -1-1 3_
4- 1 -1-1 4_

TABLE 8. Equivalent Moore machine for Mealy machine from Table 7.

Current | Next state for input
state 0 1p Output
1’ 3 4 —1+1
2’ 5 3 +1+1
3 5 6’ +1+1
4 3 4 +1+1
5 T 8 +1—-1
6’ I 7 —-1-1
7 I 2’ —-1-1
8 7 8 —-1-1

by [35, eq. (3.46)]

RE = E{ak/a,§+k} — r’'mQ"r, (66)
where Il = diag(m) and a,{, = @14 & —1)¢>-- - »8rq] denotes
the k’th codeword in a sequence of codewords at the output
of the FSM RLL encoder. Finally, the scalar autocorrelation
Ra[n] = E{aya;4,} of the RLL sequence at the output of the
encoder can be obtained as [35, eq. (3.39)]

q—1

1 k < k+1
Ralkg +1] = - Z[Ra]il-ﬂ' + Z [R; ]il+i—
q\i= ’ i=q—I+1 e

(67)
forkeZ, 0<l<gq— 1l
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