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ABSTRACT In order to address the shortcomings of orthogonal frequency division multiplexing (OFDM)
and extend the lifetime of energy-constrained Internet-of-Things (IoT) devices, the combination of filter
bank multi-carrier (FBMC) and simultaneous wireless information and power transfer (SWIPT) is investi-
gated in this paper. Specifically, a multi-user FBMC-based SWIPT system is proposed in which user nodes
(UNs) have the capability for both energy harvesting (EH) and information decoding (ID) with the aid
of separate antennas. A practical non-linear EH model, which considers the saturation effects of the EH
circuit, is considered. The information receiver at both the UNs and base station (BS) adopts an iterative
interference cancellation (IIC) receiver to cancel the intrinsic interference in the demodulated FBMC
signal. A sum-rate maximization problem is solved to jointly optimize parameters such as time, power,
and weight allocations. Sub-optimal schemes are proposed for comparison. Numerical results show that
the optimal solution significantly outperforms the sub-optimal methods in terms of achievable sum-rate
and amount of harvested energy. Moreover, the results show that the proposed algorithm converges within
a few iterations.

INDEX TERMS Filter bank multi-carrier (FBMC), simultaneous wireless information and power trans-
fer (SWIPT), time division multiple access (TDMA), sum-rate maximization, Internet-of-Things (IoT)
networks.

. INTRODUCTION

N 5G new radio (NR), orthogonal frequency division

multiplexing (OFDM) has been adopted as the mod-
ulation format for the physical layer (PHY) due to its
many advantages, such as ease of implementation and back-
ward compatibility with the existing 4G network. However,
OFDM requires the grant-based synchronization procedure
and the use of cyclic-prefix (CP) and guard band to maintain
orthogonality between different sub-channels. For new 5G

use cases, such as massive Machine-Type Communication
(mMTC), the overhead and delay involved in the syn-
chronization procedure can be significant due to the high
connection density. Therefore, for such applications it is
desirable to allow contention-based grant-free or asyn-
chronous transmissions, in which each user node (UN)
operates in a wake-up-and-transmit manner [1]. However,
OFDM systems have been shown to perform poorly in asyn-
chronous transmissions [2]. This is because OFDM suffers
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from poor out-of-band (OOB) emissions due to the use of
rectangular filters, which can cause severe interference in
asynchronous scenarios [3].

As a result, waveforms that are suitable for asynchronous
access, such as filter bank multicarrier (FBMC), have been
investigated for future wireless applications [4], [5]. FBMC
employs well-localized prototype filters to improve the poor
OOB leakage of OFDM, which reduces its sensitivity to
asynchronous transmissions compared to OFDM. This makes
FBMC a suitable alternative to OFDM in applications that
require grant-free transmissions. By adopting FBMC, the
strict synchronization procedure can be relaxed and CP
overhead can be significantly reduced. Thus, improving the
spectral efficiency compared to OFDM. In [1], the authors
investigated the compatibility of FBMC with OFDM in a sce-
nario where cellular users employing OFDM for synchronous
communication coexist with mMTC users operating asyn-
chronously using FBMC. The results showed that it is
possible for OFDM-based cellular users to coexist with
FBMC-based mMTC devices in future wireless networks.

A key challenge of FBMC systems is the lack of subcar-
rier orthogonality which causes intrinsic interference, i.e.,
intersymbol interference (ISI) and intercarrier interference
(ICI). To eliminate ISI and ICI, offset QAM has been used
in FBMC systems [6]. However, in FBMC-OQAM systems,
orthogonality is achieved only in the real domain. The imag-
inary part of the signal causes intrinsic interference, which
limits the direct implementation of conventional LTE-based
schemes such as channel estimation and space-time block
code (STBC) [7]. To resolve the problems in FBMC-OQAM,
the transmission of complex QAM symbols in FBMC
systems has been proposed [8], [9]. However, FBMC-QAM
systems cannot guarantee complex domain orthogonality,
resulting in high intrinsic interference.

Apart from the need for asynchronous access, it is essen-
tial for future mMTC networks to be self-sustaining [10]. In
recent years, simultaneous wireless information and power
transfer (SWIPT) has been recognized as a promising
approach to provide device self-sustainability and prolong the
battery life of energy-constrained wireless nodes [11], [12].
In SWIPT, a receiver node can harvest energy and decode
information from the received radio frequency (RF) signal by
employing either the separated receiver mode or co-located
receiver mode [13]. In the separated receiver mode, sepa-
rate receivers are used for information decoding (ID) and
energy harvesting (EH). Thus, each receiver can have a ded-
icated antenna without the need to split the received signal.
In the co-located receiver mode, on the other hand, a single
receiver simultaneously performs ID and EH. The received
signal is split into two portions for ID and EH by either
time switching (TS) or power splitting (PS) [14]. Most early
works in SWIPT assumed a linear EH model. However, prac-
tical EH devices consist of a rectifier circuit with diodes and
transistors which imposes a non-linear behavior on the EH
circuit. Thus, non-linear EH models have been implemented
for SWIPT recently [13], [15].
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Dealing with the intrinsic interference caused by the loss
of orthogonality is a key design requirement in FBMC-
QAM systems. Unlike traditional wireless communications,
in which the interference is treated as an undesired signal,
it can be exploited as a useful signal for wireless EH in
SWIPT systems [16]. By harnessing the benefits of FBMC-
QAM and SWIPT, billions of IoT devices can be effectively
connected and powered anywhere, any time.

A. RELATED WORK

In recent years, a lot of research has been conducted to
evaluate the performance of SWIPT in IoT networks. Most
of the research at the physical layer has considered the
combination of SWIPT with techniques such as cooperative
communications, full-duplex and multicarrier waveforms.
Asiedu et al. [12] studied a multi-hop decode-and-forward
(DF) SWIPT system for IoT networks, and investigated two
optimization problems with the aim of finding the optimal
PS ratio to optimize the source transmit power and the
achievable rate. Reference [17] studied SWIPT for IoT sen-
sor networks in which multiple transmitter-receiver pairs
exchange information and energy by employing PS at the
receiver node. The objective of [17] is to minimize the total
transmit power by optimizing the message configurations,
hybrid beamforming vectors, and PS ratio at the receiver
nodes.

The performance of SWIPT in multicarrier waveforms has
also been investigated in the literature [18]-[20]. In [18] a
multi-user OFDM-based SWIPT system is investigated, in
which two multiple access and EH schemes are implemented:
(i) time division multiple access (TDMA) transmission with
a TS-based receiver and (ii) orthogonal frequency division
multiple access (OFDMA) transmission with a PS-based
receiver. Reference [19] proposed an OFDM-based SWIPT
system in which the received signal is partitioned into two
subcarriers groups: one group for ID and the other group
for EH. Moreover, a joint subcarrier and power allocation
problem is derived to maximize the harvested energy. A sim-
ilar model is presented in [20], where the goal is to maximize
the users’ sum-rate by optimizing the channel allocation and
power allocation. Because the received signal is separated
into two groups for ID and EH, neither PS nor TS is needed
at the receiver.

Majority of the existing work on SWIPT in multicarrier
waveforms are based on OFDM. However, as mentioned
above, OFDM does not meet all the requirements of future
IoT applications, especially the need for a huge connection
density and asynchronous access [1]. For such applications,
non-orthogonal waveforms have been shown to perform bet-
ter than OFDM [5]. To harness the advantages of SWIPT and
non-orthogonal waveforms, the combination of generalized
frequency division multiplexing (GFDM) and SWIPT has
been investigated recently [21]-[23]. In [21], a GFDM-based
cooperative relay system is proposed to improve the quality
of experience and extend users’ battery life at the edge of a
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cell. A joint subcarrier and subsymbol allocation for a multi-
user SWIPT GFDM system is studied in [22], in which a
sum-rate maximization problem is solved to optimize the
sub-block allocation, power allocation, and PS ratio. The
authors in [23] extended the SWIPT model in [21] to a
GFDM-based amplify-and-forward (AF) system and derived
an analytical expression for the bit error rate (BER).

B. CONTRIBUTION

Motivated by the advantages of FBMC! systems over con-
ventional OFDM, i.e., high spectral efficiency and suitability
for asynchronous access, this paper focuses on the combi-
nation of FBMC and SWIPT for future IoT applications
by exploiting the intrinsic interference in FBMC as a
source of RF energy. The suitability of FBMC for asyn-
chronous transmissions will enable the implementation of
grant-free random access at the UNs, which can reduce
the synchronization overhead and delay incurred in a typ-
ical OFDM-based system. Furthermore, in future wireless
networks, an FBMC-based 10T network can coexist? with an
OFDM-based cellular network to increase the overall system
throughput and avoid the leakage interference involved in
asynchronous communication in OFDM [1].

Specifically, a multi-user FBMC-based IoT network is
considered, in which a single antenna base station (BS)
transmits signals to multiple UNs in the downlink (DL)
and receives signals from the UNs in the uplink (UL).
Each UN can decode information and harvest energy from
the received. For the SWIPT implementation, the separate
receiver model with separate antennas for the energy and
information receivers is considered. Thus, there is no need
for TS or PS. The energy receiver is a combination of the
antenna for RF energy reception and a rectifier to convert the
received RF signal to DC. Moreover, unlike [22], a non-linear
energy harvesting model, which is more practical, is adopted
in this paper. In order to remove the intrinsic interference in
FBMC an iterative interference cancellation (IIC) receiver is
employed for the information decoding at both the BS and
UN [24]-[26].

It was shown in [27] that because the prototype filters used
in FBMC systems are well-localized in frequency domain,
even-numbered subcarriers causes negligible interference to
other even-numbered subcarriers, i.e., only adjacent (even
and odd-numbered) subcarriers interfere with each other.
Therefore, following the work in [19], the DL signal is parti-
tioned into even and odd-numbered groups where modulated
data is transmitted only on even-numbered sub-carriers.> The
advantage of this is twofold: (i) by sampling only even-
numbered sub-carriers for ID, the ICI level at the UN is
significantly reduced, (ii) with reduced ICI, the complexity

1. In the sequel, we refer to FBMC-QAM simply as FBMC

2. The coexist of FBMC-based SWIPT UNs with OFDM-based cellular
users is an interesting future topic which is beyond the scope of this paper.

3. This assumption follows from the fact that in many IoT applications
the amount of downlink data received is very small compared to the uplink
transmission.
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of the iterative receiver at the UN can also be reduced, which
reduces the amount of power consumed by the IIC process-
ing at each UN. Moreover, with a dedicated antenna, the
energy receiver can harvest energy from both even and odd-
numbered subcarriers. The harvested energy in the DL is
then either used to support the UL transmission of the UNs
or stored in a battery for the operations of the information
receiver. Since the BS has a constant power supply and
higher processing capacity for information processing, both
even and odd-numbered subcarriers carry modulated data
in the UL phase. The main contributions of this work are
highlighted as follows.

o This paper investigates a multi-user FBMC-based
SWIPT system in which no TS or PS is needed at
the SWIPT receiver. A non-linear EH model is adopted
to verify the practicality of the proposed model. The
proposed system can provide network self-sustainability,
improved spectral efficiency and suitability for asyn-
chronous transmissions.

o An IIC receiver is implemented to cancel the intrinsic
interference at the information receiver of both the UN
and the BS.

« A weighted sum-rate (WSR) maximization problem is
formulated with the aim of optimizing the weight allo-
cation, time allocation, and power allocation of each
UN under the total DL transmit power and EH con-
straints. To effectively solve the WSR problem, it is
converted to an equivalent weighted minimum mean
squared error (WMMSE) problem, which is then con-
verted to two subproblems: (i) time and weight resource
allocation problem and (ii) power resource allocation
problem.

o The power allocation problem is found to be non-
convex. Thus, an iterative optimization algorithm is
proposed using closed-form solutions derived for the
DL and UL power allocation. The time and weight
allocation problem, on the other hand, is shown to
be a convex problem. Therefore, closed-form expres-
sions are derived for time and weight allocations in
both DL and UL. The results show that equal time
and weight allocations are optimal in the proposed
model.

« A joint resource allocation algorithm is proposed to
combine the solutions of the time and weight alloca-
tion problem and the power allocation problem. This
algorithm is used to find the maximum WSR using the
optimal resources from the two subproblems.

o« A centralized approach is adopted such that the
resource allocation computation is implemented at
the BS. This is because the BS can obtain a
global channel state information (CSI), has a bigger
processing capacity and is supplied by a constant
power source. Adopting a centralized approach reduces
the computational burden and power consumption at
the UN.
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FIGURE 1. Multi-user FBMC-QAM system model with separate antenna SWIPT
architecture.

C. ORGANIZATION

The remainder of the paper is organized as follows: In
Section II, the proposed FBMC-based SWIPT system model
and the problem formulation are described. The optimization
solutions and algorithms are presented in Section III.
Simulation results and complexity analysis of the proposed
model are presented in Section IV. Finally, concluding
remarks are provided in Section V.

Il. SYSTEM MODEL AND PROBLEM FORMULATION

In this section, the details of the proposed multi-user FBMC-
based SWIPT system is discussed. The proposed system,
shown in Fig. 1, consists of a single antenna BS and K UNs.
Each UN has two antennas: one dedicated to information
reception and transmission, and the other dedicated to energy
reception. The UNs are scheduled to transmit and receive
via TDMA.

A. DOWNLINK PHASE

In the DL phase, all UNs undertake EH and ID as shown in
Fig. 1. It is shown in [27] that data on even-numbered subcar-
riers causes negligible interference to other even-numbered
subcarriers. This is because FBMC systems employ proto-
type filters that are well-localized in the frequency domain
which limits OOB leakage to adjacent subcarriers. Therefore,
in order to reduce the level of intrinsic interference at the
UN, QAM modulated data is inserted only on even-numbered
subcarriers in the DL. With reduced interference at the UN,
the complexity and power consumption of the information
receiver can also be reduced. Under this setup, the n-th trans-
mitted symbol vector from the BS to the k-th UN during its
assigned time slot 7; is given as

di di
X = Gn,kCDan’k (1)
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d k k k .
where Xpp = [xoyn,xl’n,...,xL_l’n] is the vector of the

transmitted signal, L = O x M with O as the overlapping
factor of the prototype filter, ® is the M x M inverse fast
Fourier transform (IFFT) matrix with entries on the i-th row
and j-th column given as /T/M Texp (V=1Z), M is the
total number of subcarriers and a“ k represents the vector of
transmitted data, given as
adl _{alﬁi%, for me{0,2,...,M —2} ?)
mk =10, for me{l,3,....M—1}
G, « represents the L x M prototype filter matrix whose entry
on the /-th diagonal is given as

gnilll = gll — nM] 3)

where g[i] is the prototype filter coefficient [27]. Note that
the PHYDYAS prototype filter presented in [28] is used for
the per subcarrier filtering in this paper.

1) INFORMATION RECEIVER

At the information receiver, the received signal is first
filtered, down-sampled and then passed through the FFT
block. The resulting signal after the filtering operation is
represented as

D,dl H iyl H
Yoi =G He X,  + Gy i
= G \H{'G, (®a? + Gszk
TN H _dl
=Hya,, + G,z “)

where H{! = G/ H{'G,x @, z{' is the L x 1 additive white
Gaussian noise (AWGN) vector at UN; and HZI isthe Lx L
multipath fading channel matrix between the BS and UNy.
The entry on the /-th diagonal of HZZ represents the complex
channel gain of the /-th subchannel of UN; and can be
modeled as [29]

d z d
iy = ~/K<d—k) V9.9, exp (j2ﬂf> o)

where dj. is the distance between the BS and UNp, d is the
reference distance for the path loss, A is the attenuation at
the reference distance, « is the path loss exponent, g; is the
BS antenna gain and g, is the UN antenna gain. Also, A
represents the wavelength of the RF signal with frequency f.

The frequency domain signal vector after down-sampling
and FFT is given as

dl _ xHID,dl
yn,k_cb ynk

— oHfdad 1 oHGH 2
n,

- i+ ®

where Hdl ol Hdl is the M x M down sampled effective

channel matrix and Zdl = <I>HG1,;I kz is the M x 1 effec-

tive noise vector. As mentioned above, modulated data is
inserted only on even-numbered subcarriers in the DL phase.
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Therefore, the sampled received signal on even-numbered
subcarriers of the k-th UN can be expressed as

e,dl ye,dl_e,dl ~dl
Yor =H ") +7, ™)
where f{i[ = [afl’gl, afl’gl, ... aZ"]ﬁ[ ,1 represents the data

on even-numbered subcarriers and He 4 is the correspond-
ing M/2 x M/2 effective channel matrix. By getting rid
of the odd-numbered subcarriers, we can assume negligi-
ble ICI between subcarriers due to the low OOB emission
performance of FBMC. This implies that UNj is only
affected by ISI. Thus, the even-numbered demodulated sig-
nal associated to the m-th subcarrier and the n-th symbol for
UNjy is given as

dl _ edl e,dl e,dl e,dl ~d[
rm,n,k mnkamn+22h /kmn’+k (8)
n'#nm'=0

lisi
where i d nx 18 the m-th diagonal element of He oAl
To ehmmate the ISI term in (8), an IIC receiver is imple-
mented as shown in Algorithm 1 in Section III. Without
loss of generality, it is assumed that the receiver under-
goes enough IIC iterations to completely remove the ISI
term in (8). This assumption has been made in order to
obtain insight regarding the optimization of the resource
allocation in the energy harvesting and data transmission
of the proposed scheme. Moreover, with the reduced intrin-
sic interference at the UN, fewer number of IIC iterations
are required to remove the ISI term in (8). As shown
in [3], the IIC algorithm is capable of removing the intrinsic
interference with a few iterations. We note that the extension
to the case with residual interference after IIC is an impor-
tant direction for future research. Thus, the demodulated
signal after the last IIC iteration can be expressed as

Adl e,dl ~dl
k_hmnkamnk+zk (9)

The effective signal-to-noise ratio (SNR) of UNy is calcu-
lated as the ratio of the signal power and the effective noise
power. From (7), the power of the processed noise can be
calculated as

E[(zggk)(iggk)”} [QHGM( )(zgz)“gn,kcp]
_ Gﬁ{k]E[( ) (2 )H} Go

= Go?, (10)
2y

where G = G «Gn,x and o2 @ represents the noise variance.

Therefore, for the n-th symhol and m-th subcarrier of UNy
the effective noise power, O'k = gm,n,kaji[ is Gaussian. The
'k

4. Please refer to our work in [3] for an analysis of how many iterations
is required to remove the interference below the error floor.
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corresponding SNR for UNy is defined as

7dl 2
|hmnk| Pmnk

mnk_ ’

SNR!
o

(1)

where Pdl .k 18 the power allocated to UNg in the DL.
Therefore the DL data rate of UN; for the time period
T is given by

R = afkrz Z log, (1+ SNRZ, )

n=1m=1

(12)

where N represents the number of FBMC symbols, T denote
the total transmission time, and « is the time allocated for
DL communication.

2) ENERGY RECEIVER

As mentioned above, each UN is equipped with a separate
antenna for EH, which implies that each UN can harvest
energy from all sub-carriers in every DL time slot. At the EH
receiver, the contribution of noise is assumed to be negligible.
Therefore, the received signal at the EH receiver of UNy is
given as

EH,dl

dl dl
yn k H

= HglGn,kcpagff .
= H{'a?, (13)
where Hdl Hle,, x®. Considering the linear EH model,
the total harvested power by UNy is given as

e = P ZTJZZ‘hwa

n=1 m=1
afy ydl '
(1 —ayy ™"

where B denotes the energy conversion efficiency in the
linear region of the EH circuit, ¥ is the UL transmission
time of UNg, }_zm nj represents the diagonal entries of I_Izl
and ymnj = Z] ITJZn lZm 1 |h‘rlenj 2P:inlnj

The linear EH model is employed in the literature due to
its relatively simple implementation. However, it does not
capture the non-linear behavior of the rectifier circuit. To
tackle the problem with the linear EH model, the practical
EH model in [15] and [30], which uses a non-linear function
to model the harvested power, is considered in this paper.
By adopting this model, the non-linear harvested power of
UNy can be expressed as

Pdl

m,n,j

(14)

dl
AkYp.p o Tor J/mn j = Pu

P = 15
AP, an]>Pth (13)
where Ay = % and Py, is the saturation threshold

power of the EH receiver. During the UL time slot of UNy,
Yk, the UL transmit power is pzl = Py. Furthermore, each
user is capable of harvesting energy during all time slots
due to their dedicated energy antenna. The energy harvested
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in other time slots is stored in a battery and the information
receiver draws power from the battery for its processing,
e.g., IIC algorithm. While the additional processing required
for IIC may consume some of the power harvested, there are
many applications of IoT networks where the downlink data
required to be detected at a UN is very small, and hence
negligible compared to the total energy harvested.

B. UPLINK PHASE

Now, consider the multiple access UL communication
between the BS and UNs. Since the BS has a higher process-
ing capacity, it is assumed that modulated data is transmitted
on both even and odd subcarriers in the UL. This is a prac-
tical assumption because in most IoT applications UNs will
collect data and transmit to a BS, resulting in a higher data
rate requirement on the UL compared to the DL. During time
slot v, the n-th transmit symbol vector of UNj is given as

U =Gy dal, (16)

Similar to the DL phase, the received signal at the BS is fil-
tered, down-sampled and converted to the frequency domain
using the FFT operation. The signal at the output of the
receive filter is expressed as

ul ul

ID,ul
ynku_GH k nk+GnkZ
- GH LllGn kq)an k + Gn kZ
= ﬁg’az{k + Gl 2 (17)
where I:I”l GH IG,, «®, 7 is the L x 1 AWGN vec-

tor and H,‘;l is the L x L multipath fading channel matrix
between UNj and the BS. After down-sampling and FFT
the frequency domain signal vector for UNy is given as

ID,ul
yZ{k = CDHyn A
— q)HHul ul @Hcﬁkzul
— Hzlaulk + iul (18)
where H“l QDHH”I and 74 = ®H GH “I Note that, unlike

the UNS the BS suffer from both ICI and ISI. Therefore,
the demodulated signal associated with the m-th subcarrier
and the n-th symbol of UNy is given as

l /
rmnk_hunkamn+zzhu /kaL
n'#nm' =0
I
+ Z ]flul . kaul/ +Zul (19)

where h"l n.k 18 the m-th diagonal element of H”l As in the
DL case, the ICI and ISI terms are estimated and removed
by applying a fixed number of IIC iterations at the BS.
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Assuming perfect cancellation of the intrinsic interference
after IIC, the resulting processed signal is given as

Aul

k_hmnkamnk+zul (20)

The effective noise power, o2, is calculated as shown in (10).

Thus, the SNR and rate at the BS from the received signal
of UNy can be represented as

7ul 2 pul
|hm,n k| P

k
SNRY = = ~S and 1)
(- a)wkTZ Z 10g2<1 + SNRY, k) 22)
n=1 m=1
respectively.

C. PROBLEM FORMULATION

Consider the fact that, at each transmit node (UNs or BS),
a maximum power threshold is set on the transmit power
and that each node’s transmission is restricted to its allo-
cated time slot. Under these constraints, we aim to maximize
the UL-DL WSR of each UN. Mathematically, the UL-DL
WSR maximization problem for the proposed FBMC-based
SWIPT system is formulated as

P(1): max1mlze Z[ lel ,LC‘IR‘k‘l]
M N
subject to Z Zanln = Pglmax, ,‘(ﬂ >0,
m=1n=1
M N
ZZPmnk<Pk P, o' >0,
m=1n=1
K K
o) wt+l-—w) =T (@23
k=1 k=1
where Pglmax is the maximum transmit power at the BS

and P, is the power consumed by UNj for information
processing. a)k and w“l are the DL and UL weights for
UNk. Lg = [, {P1 1), {Pi:f,,,,k} Wi, (wd, (o'}, (o). To
reduce the complexity involved in solving problem P(1),
it is converted to an equivalent WMMSE minimization
problem [31]. The WSR to WMMSE conversion steps
are presented in Appendix A. The WMMSE problem is
expressed as

K N M
R dl dl ul
P2): mlngnze Z Z Z[a)k Cnnk T a)k p k]
k=1 n=1 m=1
N M
subject to Z Zanln e < Pglmax, >0,
n=1 m=1
K N M
k=1 n=1m=1
K K
ay wtl-w)y =T, @4
k=1 k=1
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where J),‘(” and J),’:l are the WMMSE weights for UN; on the
DL and UL, respectively. Also,

o2
L"lll" k= Fa Z[ZI 2 (25)
|hm,n,k| Pm,n,k + Ok
and
o2
k= (26)
h%nk‘ P"l k+02

represent the MMSE for the DL and UL of UNj; (see
Appendix A). Problem P(2) can be split into the time and
weight resource (TRS) allocation problem and the power
resource (PRS) allocation problem as shown in Appendix A.
This is expressed as
minimize
a. (¥ (e of ol

Tgs

K K
subject to aZtk—}-(l—Ot)Zlﬁk:T’ o' =20

k=1 k=1
N M
<Pl P, o' >0 (27
m,nk ¢ Wy = 27)
n=1m=1
and
minimize  Pgg

1
{Pm n, k} {Prun,n,k}

subject to
k=1 n=1 m=1
N M
> pu P —p,, (28)
n=1m=1
respectively. Here, Trs and Pgrs are defined as
MN K
Trs = —— Z xk — logy (xi) | +MNZ 2k — log, (z1) ]
k=1 k=1
(29)
and
K N M o2
2 3) ) 3L CEe
dl dl 2
k=1 n=1m=1 Ihm, k|2Pm,n,k + O
K N M o2
33w )
] I
k=1 n=1 m=1 |hrun n k|2Prun,n,k +02
dl _ ul
where x; = lokguz’é)T and 7 = & fgg‘g;”" r

lll. INTERFERENCE CANCELLATION AND OPTIMIZATION
SOLUTIONS

In this section, the IIC algorithm and the detailed solution
for WMMSE problem, P(2), are presented. The optimized
parameters obtained from solving P(2) are used in a joint
resource allocation algorithm to solve P(1).
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Algorithm 1 IIC Algorithm

Set the maximum number of IIC iterations, I,y
Initialize iteration counter i = 0
while i < I;,4x do
if DL Communication then
Estimate I;isl[ as described in Section III-A
Subtract the estimated term from (8), i.e.
ML+ = @) T et i=it 1
else
Estimate I}‘l and IISI as described in Section III-A
Subtract the estlmated terms from (19), i.e.
P+ 1) =R~ Ti — 1
end it
i=i+1
end while
Terminate

Algorithm 2 Power Resource Allocation Algorithm

Set time and weight allocations «, T, ¥, a)gl and w,’:l
repeat

Calculate A,’ﬁl using (33)

Calculate P“I e using (32)

Find 1% usrng bisection method

Calculate Pd nk using (31)
until (28) converges

A. ITERATIVE INTERFERENCE CANCELLATION

In this subsection, we present the IIC algorithm used in
this paper. As mentioned above, FBMC systems achieve
improved frequency confinement compared to OFDM.
However, this comes with the loss of complex orthogonality
between subcarriers, resulting in high intrinsic interference.
To remove the interference terms in (8) and (19), an IIC
receiver is proposed in this paper. Notice from (8) and (19)
that the interference terms are determined by the type of
prototype filter, FFT/IFFT, and the fading channel effect.
Unless a different prototype filter is selected, the interference
terms vary mainly with the fading channel. After the initial
decoding iteration, the receiver node (UN or BS), estimates
the multipath channel responses (Hzl and H'?(’l) and compute
the effective channel matrices ﬁgl and IfIZ[ using the fil-
ter response matrix Gy and the IFFT matrix ®. In each
iteration, the detected signal is remodulated to obtain esti-
mates of the transmitted data symbols (a ' oray k) To obtain
the ICI term in (19) the current estimated data symbol is
multiplied by the estimated channel and filter responses. On
the other hand, the ISI terms in (8) and (19) are obtained
by multiplying the previous estimated data symbols by the
estimated channel and filter responses. The calculated ICI
and IST terms are then subtracted from the received signal in
order to achieve a better version of the demodulated signal in
the next iteration. Detailed discussion on the IIC algorithm
can be found in [3] and [25], and are shown in Algorithm 1.

B. OPTIMAL RESOURCE ALLOCATION (ORA)
The scheme for solving problem P(1) is presented in this
subsection. As shown in the previous section, P(1) can be
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Algorithm 3 WSR: Joint Resource Allocation Algorithm

Run line search to find x* for the TRS optimization

Set time resource allocation to equal allocation
2x"Klog(2)

Calculate the weight using wk =
Perform UL and DL IIC using Algorlthm 1
Find P nk and Pm nk using Algorithm 2
Calculate sum-rate using the objective function in (23)

converted to a WMMSE problem, P(2), which is further split
into the TRS and PRS allocation problems. The solutions
for the TRS and PRS problems are presented as follows:

1) TRS OPTIMIZATION

The solution for the TRS allocation problem is presented in
Theorem 1.

Theorem 1: The optimal time and weight allocation for
the WSR maximization problem is equal time and weights

allocation, thatis, 7y = ... =1, Y1 = ... = Yk and w‘l” =
= ol o' = ... = oY Hence, @ = 1/2, 1 = 1/K,
Yx = 1/K and a),‘fl = a),’:l = M, where x* is the

minimum value of the function f(x) : min[x — log, (x)].
Proof: See Appendix C. |

2) PRS OPTIMIZATION

The closed-form solutions for Pi nk and P’r‘nl q. are derived
by differentiating the Lagrangian of (28) with respect to
anl’n, ¢ and P,”nl n.k» Tespectively, and equating the differential
to zero. Thus, the optimal DL and UL power allocation for

UNy can be express as

mET ] log@A [ ’2
m,n,k
and

1 o?

ul*

= - : (32)

mET A log ) (ju i
m,n,k

. N M 3 afjr
with A = % — o 30 S0l hd  PYR T ja)w,

Note that A%* can be found using the bisection method and
k”l* is given as

B MN 33

M Nazul ’
log2){ B—Pc+ Y i p L

m,n,k

)\‘Ml*

with B = %Z] IT]Zn IZm 1|hrdnln/2Plenj
Proof: See Appendix D. |
As shown in Appendix D, the PRS problem is non-convex
considering all variables jointly. Hence, an iterative algorithm
is used to find the local optimum solutions of the DL and
UL power allocations as shown in Algorithm 2.
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TABLE 1. List of resources and weights allocation schemes.

Scheme [[ Considerations

OO0O0OA Optimal time, Optimal power and Optimal weights Allocations
FEFA Fixed time, Equal power and Fixed weights Allocations

FEOA Fixed time, Equal power and Optimal weights Allocations
FOOA Fixed time, Optimal power and Optimal weights Allocations
EEOA Equal time, Equal power and Optimal weights Allocations
EEFA Equal time, Equal power and Fixed weights allocations

3) WSR: JOINT RESOURCE ALLOCATION

The optimal solutions of the TRS and PRS allocation prob-
lems in addition to the IIC algorithm are used in a joint
resource allocation algorithm to find the maximum WSR as
described in Algorithm 3. The performance of the optimal
joint resource allocation algorithm is compared with five
suboptimal schemes in the next section.

IV. SIMULATION RESULTS

In this section, numerical results are presented for the
proposed multi-user FBMC-based SWIPT system. A set up
with 1.4MHz channel bandwidth and 4-QAM modulation is
considered in the simulation. The noise spectral density is
set as No = —174 dBm/Hz. The UNs are assumed to be
randomly distributed within a 10m radius around the BS.
For the channel model, the Friis model is assumed for the
path loss with xk =2, A =1 and d= A/4m [29]. Here, the
energy conversion efficiency in the linear region of the EH
receiver is set to 0.5 [32]. Unless otherwise stated, each plot
assumes K = 4 UNs.

The optimal scheme is compared to five suboptimal
schemes. The list of schemes presented in this section are
OOOA, FEFA, FEOA, FOOA, EEOA and EEFA. The label-
ing of the various schemes use ‘O’ to represent optimal
allocation, ‘F’ to represent fixed allocation, and ‘E’ to rep-
resent equal allocation. Also, each of the first three letters in
the scheme names represent the type of allocation for a par-
ticular resource. The first letter represents the time allocation
type, the second letter represents the power allocation type,
the third letter represents the weight allocation type, and
the last letter stands for ‘allocation’, that is, ‘time’, ‘power’,
‘weight’, ‘allocation’. For example, OOOA means optimal
time, optimal power, and optimal weights allocations. The
various schemes’ names and descriptions are described in
Table 1. Note that the fixed weight for each UN is set as
5 in the simulation. In addition, the fixed time allocation
is achieved by randomly choosing the time allocated for
each UN.

A. PROOF AND CONVERGENCE SIMULATIONS
In this subsection, simulation results on Theorem 1, and the
convergence of Algorithm 2 are discussed.

1) TRS ALLOCATION RESULTS

For the time resource allocation, simulation results are
presented to affirm Theorem 1. Fig. 2 shows plots for the
Tgs of two UNs for DL (top half) and UL (bottom half)
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FIGURE 2. T'(?‘g/u’) convexity plot with respect to the weight and time resource of

two UNs, where K = 2. The 3D plot of Tg’s against the; (a) UN4’s DL weight and time

allocation, (b) UN5’s DL weight and time allocation. The 3D plot of Tyl against (c)
UN4’s UL weight and time allocation, and (c) UNy’s UL weight and time allocation.
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— % — f() = 2~ logy(2)
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0 - - . :
0 2 4 6 8 10
z/z

FIGURE 3. Concavity plot of x-log and z-log functions.

3.5

——+—— Golden section search method

0 10 20 30 40 50
Iterations

FIGURE 4. Convergence plot for the x-log function.

communications. It can be observed from these plots that
the Tgs allocations of both UNs are similar for both UL and
DL. This is consistent with Theorem 1, which states that the
x value in (29) is the same for all UNs in both UL and DL.
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FIGURE 5. Pgg function convergence plot with increasing number of algorithm

i i - dl __
iterations, where K = 4 and Po,max = —10dB, 0dB, and 10dB.

Also, time and weight allocations are the same. A similar
deduction on the x value can be inferred from Fig. 3.

From Fig. 3 it is shown that both the x and z functions
in (29) for DL and UL communications are the same and
possess the same optimal value. This implies that, the BS
only has to determine x once, and this can be done by using a
simple line search method. In this paper, the Golden Section
Search method is used [33]. Fig. 4 shows the convergence
curve for the Golden Section Search method. From Fig. 4, it
can be observed that the line search method converges after
10 iterations. This implies that determining the value of x and
the time and weight allocations would not be computationally
intensive.

2) PRS ALLOCATION RESULTS

Fig. 5 contains the convergence plot for the DL and UL
power resource allocation algorithm. From the figure, it can
be observed that 10 iterations is enough to achieve con-
vergence in Algorithm 2. Hence, Algorithm 2 will also not
result in a huge computational burden at the BS.

B. HARVESTED POWER SIMULATIONS
In this subsection, simulation results on the energy harvested
in the proposed system considering a non-linear EH model
are presented. With the antenna threshold effect, the maxi-
mum amount of energy harvested by each UN can not exceed
APy, due to the non-linear behavior of the EH receiver
circuit. The saturation threshold power is set as 7 dBm [31].
Fig. 6 shows a plot of the amount of power harvested
against the BS transmit power. From the figure, it can be
observed that as the transmit power increases, the amount of
power harvested by each UN increases. There is a constant
increase until the EH threshold is reached, which occurs
around Pglmax = 35 dBm in Fig. 6. At this point, the power
harvested cannot exceed the threshold due to the non-linear
behavior of the energy harvester. It can be seen from Fig. 6
that, in the range of BS transmit power considered in the
simulation, the EH receiver operates predominantly in the
linear region for Py, = 7 dBm. If a different value of Py, is
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FIGURE 6. Power harvested versus BS transmit power.

selected, the linear and non-linear regions of the EH receiver
will be shifted accordingly. In addition, Fig. 6 shows that all
the schemes with equal power allocation (i.e., FEFA, FEOA,
EEOA, and EEFA) show a completely linear behavior over
the range BS transmit powers.

From Fig. 6(a) it is shown that the available power at
each UN is the same for the OOOA scheme because of the
equal time allocation for the DL and UL communication. A
similar behavior is observed for the EEOA and the EEFA
schemes. Also, in the FEFA scheme, UNs have equal power
because of the equal power allocation in the DL. However,
for the FOOA and FEOA schemes, since there are different
time allocations for the DL and UL, the power harvested by
each UN is different. Fig. 6(a) shows that for a BS transmit
power of 30 dBm, each UN can harvest power of 0 dBm
(1 mW) using the proposed optimal scheme. Assuming a
typical IoT device that transmits data for a time duration of
450 ms with a maximum peak power of 200 mW and a duty
cycle of 10%, it is shown in [34] that if the data transmission
occurs every minute the average power transmitted over the
period is 0.15 mW. This implies that the amount of energy
harvested by the proposed scheme is more than six times
the average transmit power required in the UL transmission
of such an IoT device.
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FIGURE 7. Total power harvested versus increasing number of UNs, where

dl =
PO.max =0dBm.

Unlike Fig. 6(a), which shows the amount of power har-
vested by each UN, Fig. 6(b) shows a plot of the total power
harvested by 4 UNs. It can be observed from Fig. 6(b)
that the OOOA harvests the most energy and therefore has
the highest power available for its UL communication. The
order of decreasing amount of power harvested is as follows:
OOOA, FOOA, FEFA, EEOA, EEFA, and FEFA. Fig. 7
shows the total amount of power harvested for each scheme
with an increasing number of UNs. From the figure, it can be
observed that the amount of energy harvested increases with
an increasing number of UNs. For the schemes with equal
power allocation, increasing the number of UNs beyond
K = 6 does not significantly improve the amount of power
harvested. This implies that optimizing the power allocated
to each UN is necessary to maximize the amount of harvested
energy.

C. WEIGHTED SUM-RATE AND
BIT-ERROR-PROBABILITY SIMULATIONS
1) WEIGHTED SUM-RATE

Fig. 8(a) shows a plot of the weighted sum-rate against
BS transmit power. From the plot the descending order of
performance is as follows: OOOA, FOOA, EEOA, FEOA,
EEFA and FEFA. It can be observed from the figure that
the schemes with optimized resource allocations performed
better compared to the schemes with fixed resource alloca-
tions. Also, it can be seen that the optimal scheme (OOOA)
attains the best performance as expected. Note, however, that
the scheme with fixed time allocation is only slightly poorer
than the fully optimal scheme. This affirms the deductions
made in the previous section that the fixed time allocation
coincides with the optimal time allocation.

A plot showing the effect of increasing number of UNs on
the weighted sum-rate is presented in Fig. 8(b). As expected,
with an increasing number of UNs the weighted sum-rate
increases for all schemes except FEFA and EEFA. The
weighted sum-rate for the FEFA and EEFA schemes remains
constant as the number of UNs increases. This is due to the
equal/fixed time, power and weight allocations. However,
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FIGURE 8. Weighted sum-rate versus (a) BS transmit power (b) number of UNs.

the schemes with either time, power or weight allocations
being optimized compensates for the poor performance of
the other equally allocated resources, as shown for the EEOA
and FEOA curves.

2) BIT-ERROR-PROBABILITY

The bit-error-probability (BEP) expression for the k-th UN
can be obtained as in [35], and is given by

M N
BEP), = ]ﬁ > Q<‘/SNan’n’k)

m=1 n=1

(34)

where Q(-) denotes the Q-function and i is the transmission
phase, i.e., DL or UL.

Figs. 9(a) and 9(b) show the average BEP for the DL and the
UL communications, respectively. From Fig. 9(a), all schemes
with equal power allocations have the same BEP values. In
addition, the OOOA has a similar BEP when compared to
the FOOA scheme due to the use of the DL optimal power
and weight allocations for both schemes. Fig. 9(b) considers
the UL BEP for the various schemes. The UL depends on
the UL power for each UN, which in turn depends on the
amount of power harvested during the DL communication
phase (i.e., the power available depends on both the DL
and UL time allocations). As expected, OOOA and FOOA
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FIGURE 9. Average BEP versus source transmit power, where K = 4.

have better performance compared to the other schemes. In
addition, the UL BEP of EEFA, EEOA, FEFA and FEOA
schemes are different due to both the time (i.e., equal DL and
UL time allocations) and the optimal UL power allocation in
each scheme. As can be seen from Fig. 9(b), a BEP of 1074
can be achieved by the OOOA scheme on the uplink when
the BS transmits with a power of 10 dBm.

D. IMPLEMENTATION AND COMPLEXITY ANALYSIS
Here, the complexity analysis for each proposed SWIPT pro-
tocol (i.e., OOOA, FEFA, FEOA, FOOA, EEOA and EEFA)
is presented. A centralized processing approach is utilized
for the optimal resource allocation, in which all the process-
ing involved in solving problem P(1) are implemented at the
BS. This is because the BS has a larger processing capacity,
can obtain the global CSI and has a constant power supply.
The optimal time and power allocations and weight values
are sent to the UNs in the DL phase.

Now, considering the computational complexity, assume
that the processing complexity of the optimal joint resource
allocation algorithm, IIC algorithm, power allocation algo-
rithm and the line search method are given by O(Iwsg),
Oc), OUpwr), and O(Irsp), respectively. In addition,
the computation of an arithmetic operation is defined as
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O(A). Note that the big O value for each algorithm includes
all the arithmetic calculations involved in that algorithm. For
example O(Iwsg) consists of the computational complexities
of the IIC algorithm, power allocation algorithm and the line
search algorithm for finding the time and weight allocations.
Hence the order of complexity in this simulation follows
as O(lwsr) > O(pnc) = OUpwr) > OUrsm) > O(A).
The value of O(Ijc) may be greater or equal to O(Ipwr)
because the IIC algorithm depends on the complexity of
the FBMC modulation and demodulation and the number
of iteration [3]. From the simulation results, the line search
method converges quickly and involves fewer computations
compared to the power algorithm. Also, a lower number of
computations is needed to perform an arithmetic operation.

First, the OOOA scheme runs the joint resource allocation
algorithm with complexity O(Iwsg). Hence, the complexity
of the OOOA scheme is given as O(lwsgr) = Oc) +
OWpwr) + OUrsm) + O(A). Next, in the FEFA and EEFA
schemes only the IIC algorithm is implemented. Thus, their
complexity is given by O(Iyc). The FEOA and EEOA
schemes perform the IIC algorithm and some arithmetic
operations to obtain the optimal weights. Therefore, the com-
plexity in both schemes is given as O(Ij;c) + O(A). Finally,
for the FOOA scheme the IIC algorithm, power allocation
algorithm and arithmetic operations are implemented, with
complexity given as O(Ijic) + O(pwr) + O(A). The com-
plexity analysis for the centralized approach is presented in
Table 2.

Note that the centralized approach reduces the processing
complexity and power consumption at the UN. However,
each UN must perform IIC at the information receiver, which
requires local CSI. A detailed complexity analysis of the IIC
algorithm is given in [3], including a discussion on alternative
approaches to reducing this complexity. It is shown in [3]
that only a few IIC iterations are sufficient to remove the
intrinsic interference in FBMC. Furthermore, the batteries at
the UNs are recharged continuously, while the IIC processing
is only needed when the node receives a downlink packet.
In most IoT applications, e.g., wireless sensor networks, the
amount of downlink data received is very small compared
to the uplink transmission. As such the IIC processing will
be implemented periodically and can therefore be supported
by the harvested power in the batteries. A full analysis of
the power consumption of the signal processing at the UNs
is beyond the scope of this paper.

V. CONCLUSION

In a multi-user IoT network with energy-constrained devices,
SWIPT can serve as a source of power for UNs and provide
network self-sustainability. In addition, FBMC is a promising
waveform for future IoT applications due to its high spec-
tral efficiency and suitability for asynchronous transmissions.
This paper investigated the combination of SWIPT with
FBMC systems for IoT networks. Specifically, a multi-user
FBMC-based SWIPT system is considered where each UN
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TABLE 2. Complexity different schemes.

Scheme [ Node [ Computational Complexity

OOOA EJEN %%ﬁgg +O(Ipwr) + OLsm) + O(A)
i S .

N e —

FOOA ESN 8E§§§g§+O(APWR)+ A

BEOA UN ggﬁgg S

EEFA | O OtThe)

has two antennas, one for EH and the other for ID. A prac-
tical non-linear model is considered at the energy receiver,
whereas an IIC receiver is employed at the information
receiver. A WMMSE problem is solved to optimize the time,
weight and power allocations. Five sub-optimal schemes are
proposed for comparison. The complexity analysis of the
proposed optimal and sub-optimal schemes is also presented.
The results show that the optimal time and weight alloca-
tions coincide with equal time and weight allocation. In
terms of average sum-rate at BS transmit power of 20 dBm,
the optimal scheme outperforms the scheme with equal time,
equal power, and optimal weight allocation by about 40%.
In summary, the proposed FBMC-based SWIPT system is
a promising technique for future IoT applications due to
the capability of achieving network self-sustainability, high
spectral efficiency and suitability for asynchronous transmis-
sions simultaneously. Future work will investigate a model
in which FBMC-based SWIPT IoT devices coexist with
OFDM-based cellular devices.

APPENDIX A

WSR AND WMMSE RELATIONSHIP

From equations (8) and (19), the DL and UL mean squared
error (MSE) for each UN is given as

2
dl dl dl
mnk_‘hmnkpmnkvmnk_l‘ +O—k‘ Vin,n, k
2
1—i_‘hmnk ’mnk Pmnk
2
7dl dl
+2hmnkvmnk Pmnk+0k‘mnk (35)
and
ul Tul Ml ul 2
Cank = hmn mnkvmnk_l‘ +G mnk’
— ul
1+ mnk mnk Pmnk
zul ul 2| ul 2
+2h1nkvmnk Pmnk+0 vm,n,k ’ (36)
where vﬁf ax and v% . are the MSE receiver filters for the

DL and UL, respectively. To acquire the minimum MSE
(MMSE) for the DL and UL, the optimal il . and v/

m,n, mnk
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ul
aem,n,k

ul
avm,n,k

7dl [ pdi
dix hm,n,k Pm,n,k

Yk = Pt 2
h ‘ Pm,n,k + ak

P edl .
are deduced from 3v;",‘”"‘ =0 and = 0 respectively as

, and

m,n,k

ul [ pul
ulx hm,k Pm,n,k

m,n,k = P . (37)
7ul 1
h, ‘ Pz,n,k + 02

m,n,k

Substituting v¢* and v'**  into (35) and (36), the MMSE

m,n,k m,n,k

for the DL and UL are derived as

2
[oF
dl _ k
Ok = ral | pal 2 and
‘hm,n,k‘ Pm,n,k + O
2
ul _ o
em’n’k =T . 5 ; 27 (38)
u i
hm,n,k‘ Pm,n,k to

respectively. Using (38), the weighted MMSE (WMMSE)
problem is expressed as

K M N
minimize Z Z [c?);fleﬁf,n,k + @Zleﬂ,n,k]
8 k=1 m=1 n=1
M N
subject to Z pr,fn k= ngmax’ _Zl 20
m=1 n=1
K M N
Zzzpﬁ,nk <Pkl_Pc’ @gl>0’
k=1 m=1 n=1
K K
Y -y v=T, (39)
k=1 k=1

where Ly = [a, (P}, (P4 3w {w) (") (@ ).
Also, @' and @' are the WMMSE weights for the DL and
UL, respectively. The WSR problem based on the MMSE
is defined as

K M N
s dl pdl [ pul
maxgmze Z Z Z[a)k Ry ok T 0 R;’n’k]
k=1 m=1 n=1
M N
subject to Z prrzl,n,k < Pg{max, ol >0,
m=1 n=1
K M N
k=1 m=1 n=1
K K
ad nt+l-)) =T, (40)
k=1 k=1
where Ly = [a, (P, i}, (P, s (W) (s (o), (o]
and RY = —logy(e?, ) and RY . = —loga(ell ).

The next step is to establish the relationship between the
WSR and WMMSE. The Lagrangian and KKT condition of
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the WMMSE problem with respect to P‘n’f 2k and PZf ok are
deduced as

K M N K M N
Lowmmsey = ) 0 DD e — D D D108 <@fl)
k=1 m=1n=1 k=1 m=1 n=1

k=1 m=1 n=1
K K
—n(l—a)y Y=y Ay
k=1 k=1
M N K
m=1 n=1 k=1
(41)
2|zar
Lwasey _ g Ok Jdl
ot Tk 2 2
m,n, 7dl dl 2
( hm,n,k Pm,n,k + Uk)
K ul
~ 2 Al ,8,'0[
+ o | L (42)
m,n,k ; (l _ a),(/[/
and
2|74l
oL O Pk
TMSE) ! ~ S — A 43)
apm,n,k

%
( m,n,k

Similarly, the Lagrangian and KKT conditions for the WSR
problem with respect to Pflnl’n’  and anl’n’ ¢ are deduced as

K M N
Liwsry = — Z C(Tka)ZHT Z Z log,
k=1

m=1 n=1

2
7dl Pdl 2
h ‘ m,n,k + o-k)

K
: > (1 —a)Ya}'T

M N

il

m=1n=1

P+ Pe— Pgl)

K

Y .
k=1

(44)
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2 |7dl
8L{WSR} Ol‘l,'ka);le dl -1 szl hm,n,k
P % ~ log(2) ( ’"’”’k) . 2 2
., dl I 2
" < k| Porni %dt)
K ul
N 2 A ﬂj()l
— A 4y |l 4, (45)
and
Lywsry _ (1 — ) Yro'T (eul )‘1
P g\
2 |pul
ol .k
x 12 o S| - @6)
ul 1 2
( P k| Bk %«l)

Comparing (42) and (43) to (45) and (46), respectively, the
WMMSE weights can be estimated as

dl
T T -1
ol — alokgazg) (e,d,f,n,k) and
)
—ul (1 —Ol)lﬁkaT ! -1
w;: - log(2) ( it””k) @7

making the WSR and WMMSE problems equivalent. Now,
inserting (47) into (41) results in

K dl dl
MN atw, T atw, T
L = — E — Kk =
{WMMSE} ) |: 10g(2) ng( log(2)

2
(e
2l

N 2
k=1 m=1n=1 Wil Ponk + 0%
K [
1 —a)yr'T
+ MNZ ( )Wk K
k=1 log(2)

ton [ L= Vnei'T
T T e

2
Uzul

K K
— M(Olsz-f'(l —a)zwk—T), (48)
k=1 k=1

From (48), the WMMSE problem can be split into the
time and weight resource allocation problem and the power
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resource allocation problem as
minimize Trs
a. v {whof ol

K K
subject to aZtk + —a)ZI//k =T, a)]':l >0,
k=1 k=1

M N
YN P < PY—P o' 20, (49)
m=1 n=1

and
minimize  Pgg
AR L.
K M N
subject to Z Z ZPflnl’n 0 =< Pglmax
k=1 m=1n=1
M N
Yo P <P —P.,  (50)
m=1 n=1

where Tgs and Pgs are defined in (29) and (30), respectively.
Therefore, the weights and time allocation can be determined
from (49), while the power allocation can be determined
from (50). |

APPENDIX B

CONVEXITY PROOF OF TIME AND WEIGHT RESOURCE
ALLOCATION PROBLEM

The time and weight resource problem can be split into
two sub problems, the DL time and weight allocation
problem and the UL time and weight allocation problem.
The Lagrangian of the individual problems are defined
respectively as

dl _ MN i oztkwflT o arkw,‘flT
RS = 75 l0g2) 22\ TTog(2)

k=1
K K
- ,u,(ozZTk-l-(l —Ol)zl/fk—T>
k=1 k=1
K M N Olﬁk
2| 2 Pt P oy
= m=1 n=1

(1)

K M N
pdl 2 pdl
X252 2 Vi P

j=1 m=1n=1

K ul ul
W (I — )Y T (1 — a)Ynwy'T
Lgs = MN ;[ log(2) lo 2( log(2) )j|

K K
- M(aZIkJr(l—a)ZI/fk—T)
k=1 k=1

- N o
S SN P P
=1 m=1 n=1 (l _Ol)wk
K M N 2
7dl dl
x>y lE P 52

j=1  m=1n=1
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Concentrating on (51), the first derivatives of L With
respect to the time and weight variables «, 7, and a) are
respectively given as

BLgs _ MNZ uof'T
da 2 log(2)

1 K
o log(2):| e Ztk

K I
A Br 2di dl
+ Z 1 N2 TJ hm n.j Pm NN
A=)y = 7 =
(53)
OLYs  MN | aof'T 1
I 2 10g(2) nlog2) |~
K )Lulﬂ]
mnk mnkZ ‘v (54)
m=1 n=1
and
LG  MN| anT 1 55)
do T2 |log@  wi'log2) |

The Second derivatives of L%’S with respect to the time
variables o, 1, and a)dl are respectively derived as
27dl K !
0-Lig _ MNK Z 205 Br
da? 2log(2)a? = (- )3y
dl
TJ m,n,j Pm n,j (56)
m=1 n=1
a2Ldl MN
M= (57)
ot 7;21log(2)
a2Ldl MN
K= — : (58)
da i 210g(2)
2rdl dl
0-Lig _ MNa)kT_'u
a0 210g(2)
dl
D I EMEENS T
m=1 n=1
LA MNuT
les = - (60)
dwy da 2log(2)

The Hermitian matrix for the DL time and weight resource
allocation problem Lagrangian is represented as

dl

a T W
a + + +

61
% + + + 61

oft + + 4+

From the Hermitian matrix all the second derivatives have
positive values. Therefore, the DL time and weight allocation
problem is convex with respect to all its variables.

Next, the convexity of the UL time and weight alloca-
tion problem is checked. The first derivatives of L}‘QZS with
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respect to the time and weight variables o, ¥, and a),’:l are
respectively given as

aLRs Yo' 1
da _“Zw"_ NZ[ ¢2)  (1—a)log2)
+ i HB Z 5 Z Z i, PPE - (62)
(l_a)ZWk Jm_ln_ mn] m,n,j
ALY _avl @ —of'T 1 —(d—a)u
Yk log(2) I/fk log(Z)
)L ,Bka
- Ol) r]m_l ~ h?nln/ mn/’ (63)
L a- a)lka 1
I&Rs _ - _ 64
dawp! MN[ log(2) wi! 10g(2):| ©4)

The Second derlvatlves of L”S with respect to the time
variables «, ¥, and a)k are respectively derived as

K
0Ly MNK 5 231
do2 (1~ a)zlog@) (1= ayyy
2 hﬁf P (65)
m=1 n=1
82[‘1;?{5' _ MN 2)\1]11[3](
Wi Yt log(2) (1 — o)y}
% e (66)
m=1 n=1
9L, _ _MNw,’le B
oY da log(2) a-— a)zw,f
M N 5
7dl dl
X Z U Z Z hm,n,j Pm,n,/ (67)
j=1  m=1n=1
FPLW, MN FPLW, MNYT )
8a)”12 B w,’jlz log(2)’ doda  log(2)
I’L MNoaT
ul = = - (69)
dwy Ok log(2)

The Hermitian matrix for the UL time and weight resource
allocation problem Lagrangian is represented as

o Yy w,’:l
a + - -
70
1/fk -+ + 0
a)k - + +

From the Hermitian matrix, L;IS is non-convex with respect to
all variables but convex with respect to individual variables.
However, the differentials presented considered o and not
(1 — @) as a variable. If (1 —«) is made a variable, then the
total problem becomes a concave problem. |
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From the analysis presented above, both the DL and
UL time and weight resource problems are concave prob-
lems.> Hence, the overall time and weight resource allocation
problem is concave.

APPENDIX C
OPTIMAL TIME AND WEIGHT RESOURCE ALLOCATION
PROOF w7
From (29), let x; = 10 (2) and z; = 10;)(2) , where @, = aty
and a; = (1 —a)yy. Thus the optimization problem in (49)
can be rewritten as

minimize TRS
(). (6} oof ool!

K
subject to Z&k + Z&k =T, a)gl > 0,
k=1 k=1
M N
DD P <P =P, o' =0 (T1)
m=1 n=1
where
K K
Trs = @ ;[Xk —log, (xp) | + MN;[Zk — log, (z1)]-

(72)

From Tgs the optimal values of x; and z; can be found
individually by a line search method using
(73)

N
Tigs = —— [ — logy (x0) ]

and

TRS x = MN[z — logy (z0)].

This implies that the optimum solution of each UN can be

found separately. However, by observing TI@”&  and T}%, e it

can be deduced that the optimal values of x; and zj; are the

same for all UNs, ie, x] =% = ... =xx =2] =25 =
= 7 = x*. Therefore, the line search will be performed

once Based on this deduction, the optimal &, w,‘fl, oy, and
! should satisfy

(74)

*log(2 *log(2
x*log(2) — ol x*log(2) —aoll, ..,
T T
*log(2
’%g() = axwl (75)
x*log2) ., X'log(® . 4
T:ala)’]‘,T oy, ...,
*log(2 .
)Lg() — o:Ka)?(l. (76)
T
Note that different combinations of values (i.e., &, and a),”c”,

x*log(2)
- 71

and &; and a)kl) can result in . Therefore, there is

5. The objective functions are individually concave with respect to all
the variables. However, the time constraint is linear with respect to all
variables. The power constraint is also linear with respect to t; and ¥y,
but concave with respect to . Since the objective function is concave with
respect to all variables, both optimization problems are concave problems.
Therefore, the total time and weight allocation problem is concave.
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a need to find the optimal values of &y, w,‘fl, g, and w,’:l.
First, let the optimal DL and UL weights be defined as

*log(2 « x*log(2 N log(2 ,
X Og()_wdz X Og()_a)dl x* Og() ol

wr OV Tar o Tar YK
x*log(2) Wi x*log(2) ul* x*log(2) ul*
A = 1 ’ A* 0)2 EERICIEIEY ~x =wK.
aT 5T agT
(77)

Next, we find the optimal values of & and &. The differ-
ential of the optimization problem with respect to &; and &
are given as

3G =_M+Zzhmnk‘ Pinkz ] _0 (78)
B m=1 n=1
M N
rs . MBr !
s e IS i =
k X Sl m=1n=1
(79)
Multiplying (78) by &k, we have
mnk P:inlnkz ] _O (80)

m=1 n=1

Summing (79) and (80) for all UNs, we have

K )\ulﬂ] K
dl J ~
ak mnk‘ Pm,n,kZ & _Mzak:O
5 k
m=1 n=1 j=1 k=1
(81)
and
K M N K kulﬁ] K
> 3 S Phas 2 03 =0
k=1 m=1 n=1 k k=1
(82)
Now, subtracting (81) from (82) gives
K
&k m,n k‘ ~
m=1 n=1 Ok
K
+Zak22|hmnklzf’ﬁfnk2 S
m=1 n=1
K
j
m n,k m n k Z =0, (84)
k:l m=1 n=1
M N \jdl 2pdl K M'B .
2m=1 =1 i Pk Ljml 0, Vk, which
implies that &y + @y = 0. Therefore, &y = —ay. Moreover,

since both &; and &; are positive valued variables, &; = &.
This implies that the optimal time allocation coincides with
equal time allocation, i.e., & = & = 1/K. This also leads
to equal weight allocations for all UNs according to (77),

ie., a),‘(” = = wg. Therefore, the weight of UNj can be
2x* K log(2)
found as w} = Tg. [ |
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APPENDIX D

CONVEXITY PROOF AND SOLUTION FOR THE POWER
RESOURCE ALLOCATION PROBLEM

For the power allocation problem, the Lagrangian can be
represented as

K M 02
k
Les=)_ ) ) log| —
k=1 m=1 n=1 R

Tul 2 I
h* ‘P“n’k—l—oz

m,n,k m,
K , M N . a,Bk
_ u U, . i S—
k:Zl)‘k mZz:l},;Pm,n,k—i—PC (1—0l)1ﬁk
K M N R 2
X Z Tj Z Z hgj,n,j ng,n,j

K M N
- )‘dl Z Z prnl,n,k - Pg{max

(85)
k=1 m=1 n=1
The first derivatives of Lgs with respect to Pf’nl’n’ ¢ and Pﬁn, x
are given as
pa |
JdLRs 1 m,n,k dl
P~ T log@) | |2 4
m,n.k g hfnl,n,k Prdnl,n,k + 0162
K ul
N 2 Ol,Bj)p
+ rk‘hdl ‘ N (86)
ok J_Zl (I —a)y;
and
JL 1 Iy k‘
RS m.n,
aPl T log(2) 2 A 6D
m,n,k g hul ‘ Pul,n,k 4 02

Furthermore, the second derivatives of Lrg with respect to

dl ul :
Py and P, are given as

PLgs 1 ﬁﬂ’n’kr (88)
0P, log (hdfk sz,n,k+az3)2 |
PLgs 1 ill:nl,n,k‘ (89)
oPe oz (il’:nlnk P ok +02>2
and
92Lps 9*Lgs —0. (90)

dl ul . apul 1
8Pm,n,kapm,n,k 8Pm,n,kaPiin,n,k
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Hence, the Hermitian matrix for Lgg is given as

1 [
Pﬁun,k Prun,n,k
ng P 0 1)
! 0 +

m,n,k
From the above Hermitian matrix and second derivatives, it is
obvious that Lgg is non-convex with respect to both variables.
However, Lgg is a convex function considering the variables

individually. Therefore, from —25&S- and —2L&S_ | the optimal
aPi,n,k 3‘%,”,/{

P:ffn  and P,‘jf .. are defined as

1 o?
Pdl — _ k 92
mk T log@A (e PP 02
hm,n,k‘
and
1 o?
Py = - 93
k= 50e® [t [ 03
m,n,
hAe Ol — 0 SM SN pdl ek 9B
with A = Q% — 53y Dy Wy nil” 2im =iy
An iterative algorithm is used to obtain the optimal anl nk

and PZle,n, « Which minimizes problem (50). The optimal A
can be found using the bisection method, while the optimal
Azl is acquired as

MN
A= (94)
2
log@)| B = Pe + Yoy 00
m,n.k
; — _of K M N pdl  2pd
with B = (IETI;W Zj:l T Zm:l Zn:l |hm,n,j| Pm,n,j'
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