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ABSTRACT The circle packing problem involves finding the best way to place non-overlapping circles
within a given space, while the smog-free tower installation problem aims to minimize the exposure of
residents to secondhand smog by identifying the optimal tower locations. This study proposes a Real Coded
Genetic Algorithm (RCGA) that uses real-valued representations of circle positions to solve the smog-free
tower installation problem. A new crossover operator is introduced, combining the information from two
parent solutions to generate two new offspring solutions. The operator uses a random crossover point and
two scaling factors to control the amount of information exchanged. The performance of the operator is
evaluated on CEC-2017 benchmark problem set and compared to other commonly used operators, with
results indicating that it produces high-quality solutions and outperforms other operators in terms of solution
quality and convergence speed. This research contributes to developing effective optimization algorithms that
can have important implications for improving public health and reducing the negative effects of secondhand
smog.

INDEX TERMS Burr distribution, crossover operators, real coded genetic algorithms, smog free tower.

I. INTRODUCTION
The negative impacts of air pollution on the environment
and human health have been found to be severe across the
world due to the multiplicity of pollutants generated and
spread into the environment. Among these pollutants, fine
particulate matter like PM2.5, and PM10 are the serious
environmental problem. The extremely small particles can
enter the human respiratory system and reach the deep lung
epithelia, causing coughing, sneezing, shortness of breath,
and respiratory infections. It is estimated that air pollution
kills around seven million people in worldwide each year,
with fine PM accounting for nearly 25% of all deaths.
“Smog” is a combination of the terms smoke and fog. Fog
is a visible aerosol made up of microscopic water droplets
or ice crystals that are floating in the air; it is a type
of low-lying cloud. Wind, temperature, and sunshine all
influence the spread and qualities of smog. Coal-fired power
stations, traffic emissions, stubble burning, and erupting
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volcanoes are the primary sources of particles and pollutants
required for smog production. These activities can either
directly or indirectly contribute to the generation of PM2.5,
and PM10, the major precursor of smog. Smog has been
recorded pretty often in several major places across the world.
The environmental relevance of smog has been bringing
awareness since the 1950s, with reports of well-known air
pollution episodes in London, UK. Clean Air Acts were
adopted by the governments of the United Kingdom and the
United States to address smog [1]. In recent years, the most
concerning issue has been pollution not only in India but
across the whole world. To tackle this problem, a massive
100-meter air purification tower [2] was inaugurated in
China’s northwest city of Xi’an in June 2016. A Smog Free
Tower (SFT) is the name given to this massive air filter.
An SFT is used to remove PM particles from the air. An SFT
is made up of the four fundamental components [3] as a full-
scale unit, which include a solar collector with a transparent
roof, a tower, filters, and fans to increase airflow. Solar
irradiation causes the air under the solar collector to be denser
than the surrounding ambient air. As a result, rising updraft
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wind is formed within it. Polluted atmospheric air enters
the solar collector through the inlets on all four sides, and
air toxins are cleaned by filters. Following that, clean air
is expelled in a circular pattern from the tower outlet into
the surrounding spatial layout. That was a huge success on
their first try. After that, a number of more SFTs were placed
in various locations around the country. These towers have
proved effective in lowering PM2.5, and PM10, and other
pollutants in the surrounding areas, improving air quality,
and making it safer for people to breathe. Furthermore, the
SFTs have increased public awareness of the hazards of
air pollution and the necessity for comprehensive actions to
address the issue. SFTs have become a symbol of the fight
against air pollution, inspiringmany individuals to take action
to save the environment.

After the success of SFTs in China, a large number of
SFTs have been installed in various countries. As one of
India’s major environmental issues has been air pollution.
The situation in Delhi is going worsen day by day. Delhi is
the capital of the India and as well as the largest city of the
country. Delhi marked fourth in the latest air quality index
(AQI) rankings among the world’s most polluted cities. As a
result, the most serious problem in Delhi is how to regulate air
pollution on a wide scale, therefore needed to be installed the
SFTs all over the city. So in this paper, we propose a method
to install the SFTs across Delhi city with the help of the circle
packing problem.

The main objective of this paper is to understand how to
address the problem of installing SFTs in an optimal manner.
It suggests the total number of SFTs are required to reduce
the air pollution in Delhi. For this, the problem is modeled
as a nonlinear continuous optimization problem and then
solved using 15 versions of Real Coded Genetic Algorithms
(RCGAs), including a newly proposed RCGA, named Burr
Crossover which is based on the Burr Distribution.

This paper is organized as follows: Section II provides
an overview of the literature review. Section III explores
the placement of smog free towers. Section IV presents
the proposed approach for solving the problem. Section V
describes the experimental setup. Section VI presents the
results and provides a discussion. Section VII offers an
analysis of the findings. Finally, concluding observations are
presented in Section VIII.

II. LITERATURE REVIEW
In many cities, the AQI is in the hazardous category, which
is extremely damaging to both the environment and human
health. It will be a wonderful victory for the environment if
we can optimize some pollutants and transform the situation
from a dangerous to a mild category.

The Solar-Assisted Large-Scale Cleaning System
(SALSCS) is a large-scale air purification system that uses
a mix of technologies such as solar energy, air filters,
and electrostatic precipitation. The Avicennia Environmental
Research Institute in China created it. On the other hand,
the Smog Free Tower is a massive air purifier that removes

tiny airborne particles, including smog, from the surrounding
air using unique ionization technology. It was created by
Daan Roosegaarde and his team of Dutch designers. In their
particular applications, both methods have been effective
in improving air quality and lowering pollution which is
demonstrated in Figure 1.

The horizontal dimensions of SALSCS unit 1 are
43 × 60 meter2, and the height is 60 meter , whereas the
horizontal dimensions of SALSCS unit 2 are 18×18meter2,
and the height is 16 meter . The coverage area of around
19.63 km2 and 3 km of SALSCS and smog free tower,
respectively.

Lan et al. [2] discussed the consequences of installing
the SFTs. They adjust local people’s willingness to pay
(WTP) for decreased haze exposure by evaluating the
price reactions of houses in SFT areas. They also shown
a substantially higher proportion of high-priced housing
responding to SFT operation than low-priced dwelling,
implying an unbalanced distribution of welfare gains from
improved air quality. Cao et al. [3], [4] described the field
measurements done during three days in January 2017 in
Xi’an (China) for the Solar-Assisted Large-Scale Cleaning
System (SALSCS) and get good agreement for six of the eight
measurement situations. In Pakistan, Saeed and colleagues
initiated a proposal to create a 7.62-meter solar-powered
smog-cleaning tower [1]. The project would give smog-
free, pure air to 90, 000 nearby inhabitants. Qui et al. [5]
suggested the hypothesis that SALSCS intervention and
reduced ambient air pollution result in a lower whole-body
burden of systemic inflammation as well as oxidative stress
in an older population. Predicted that the SALSCS decreases
the cardiopulmonary health consequences of air pollution
and preserves public health by lowering oxidative stress and
systemic inflammatory biomarkers. Huang et al. [6] studied
the SALSCS simulation unit in Xi’an, China, and examined
it with non-uniform sun irradiation. In Yancheng, China,
a Solar Assisted Large Scale Cleaning System (SALSCS, 2nd
generation) based on rain shower scavenging was designed
and built to remove both PM2.5 andCO2 from the atmosphere
at the same time. The principle of particle filtering and
CO2 reduction are discussed by Chen et al. [7]. Based
on heterogeneous condensation, a novel filterless indoor
air purifier for particulate matter and bioaerosol had been
proposed by Yan et al. [8]. Ultra-fine particles develop and
gather using heterogeneous condensation and supergravity
technology, while chemical and UV disinfection swiftly
disinfects bioaerosols. Cooper et al. [9] provided extends
to our understanding of the possible impact on mortality
from the widespread use of air purifiers in UK households.
Although focused on UK homes, the findings are expected
to represent other developed countries in Europe with similar
housing types and ambient PM2.5 levels. Kwag et al. [10]
implemented a “Housewife Cohort” and investigated the
influence of PM exposure on the anemia index as well as the
effect of air purifiers. Furthermore, the source and degree of
PM exposure were determined by using data generated during
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FIGURE 1. (a) Solar-Assisted Large-Scale Cleaning System (SALSCS),
(b) Smog free tower.

cohort recruitment and varied exposure levels by monitoring
PM exposure. The effectiveness of air cleaners in removing
chemical components of PM2.5 from the indoor air of Tehran
University of Medical Sciences dorms in Iran was evaluated
by Fazlzadeh et al. [11]. They found that using indoor air
purifiers might considerably lower the risk of carcinogenicity
and non-carcinogenicity due to heavy metals, particularly

in non-smoking environments. Li et al. [12] determined
PM2.5 concentrations from several interior sources in the
winter and summer and assessed the attenuation effect
of indoor PM2.5 for various purification procedures. The
analysis revealed that cooking fumes contributed the most
to interior PM2.5, smoking contributed the least, and air
purifiers benefit indoor PM2.5 management and population
health management. Cooper et al. [13] investigated the
influence of a commercially available air purifier on indoor
PM2.5 concentrations and perceived indoor air quality,
as well as to understand and illustrate how inhabitants employ
portable air purifiers. In the literature, there are some paper in
which the authors discuss the advantages and disadvantages
of the SFTs which is demonstrated in the Table 1.
To reduce air pollution, governments in many different

nations are aggressively promoting the use of electric
vehicles. This topic is also being investigated by researchers
through studies of traffic power networks and electric
automobiles [19].
Since the clean air outlet by SFT flows circular region

around the tower. Therefore, the installment of the SFTs is
modeled by the Circle Packing Problem (CPP) and solved
with the help of the Real Coded Genetic Algorithm (RCGA).
With the help of this, we can find the number of SFTs required
to install in the city.

Genetic Algorithms (GAs) [20], are the most versatile opti-
mization techniques. They are population-based probabilistic
technique to search for the global optimum solution. Also,
they have the properties of self-adaption, self-organization.
With these properties, GAs are used to solve a wide variety
of optimization problems. RCGA have been widely used
in areas such artificial intelligence [21], agriculture sector
[22], pattern recognition [23], traveling salesman problem
[24] and many more. Although they do not ensure the exact
optimum value, but they try to give the best possible optimal
feasible solution [25], [26]. RCGAs, are very well suited
to continuous optimization problems with a large search
space. The installation of SFTs is a continuous optimization
problem with a large number of variables in the presence of
constraints. Thus, this problem has numerous local and global
optimal solutions. Therefore, RCGAs are best suited for this
problem at hand. This is main reason for selecting the RCGAs
to solve the above problem. In addition to RCGA, other
metaheuristic algorithms such as PSO, DE, and ABC have
demonstrated success across a diverse range of engineering
applications [27]. RCGA works mainly with three operators:
Selection, Crossover, and Mutation. Among these three
operators, the crossover operator is one of the main operators.
Several types of real-coded crossover operators have been
proposed over the years. For example, Wright [28] proposed
the first real coded crossover operator named as Heuristic
Crossover (HX). In this crossover, only one offspring was
produced and characterized as the convex linear combination
of the parents, and gene positioning was chosen at random by
exchanging the positions of their respective genes. Following
that, various types of real coded crossover operators [29],
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TABLE 1. Existing work related to the Smog Free Towers.

[30], [31], [32], [33], [34] were developed to achieve faster
convergence as well as greater accuracy and efficiency.
We develop a novel real-coded crossover operator for this
purpose.

III. PLACEMENT OF SMOG-FREE TOWERS
Since SFTs are made to improve the air quality in urban cities
so that the people in that area get healthy air. The airflow
from the SFTs circulates in a circular region, therefore the
placement of smog free towers are modeled by the circle
packing problem. In every two-dimensional container, the
generic circle packing problem fitting a finite number of non-
overlapping circles. There are three different categories of
problems:

i. If size of the container has been determined, draw a circle
with the maximum area that will fit into the remaining vacant
space.

ii. If size of the container has been determined, find the
maximum number of circles of same size that will fit within
the container.

iii. If the number of circles has been determined, calculate
the size of the container so that the gap between each and
every circle is as small as possible.

This paper is concerned with the second type and can be
modeled as an optimization problem. Mathematically, under
the 2-dimensional coordinate system, let the container be a
rectangle and the length and breadth are l and b respectively.
Let there be n given circles c1, c2, . . . , cn of radii ri, i =

1, 2, . . . , n.
This is subject to two families of constraints:
a. The boundary constraints restrict the given n circles to

lie inside the container. Mathematically,

a0 + ri ≤ xi ≤ a0 + l − ri
b0 + ri ≤ yi ≤ b0 + b− ri

b. The non-overlapping constraint restricts all the n
circles inside the container should be non-overlapping.

Mathematically,√
(xi − xj)2 + (yi − yj)2 ≥ ri + rj for i, j = 1, 2, . . . , n

with i < j and i ̸= j

where (xi, yi) and (xj, yj) are the centers and ri and rj are
the radii of the circle ci and cj, respectively. (a0, b0) be the
initial vertex of the container. Even while the placement of
Smog Free Towers (SFTs) and the circle packing problem
have some similarities, they are not the same. But we may
compare the two ideas to comprehend the SFT placement’s
optimization aspect better. The city may be a container for
SFT deployment, and the range of each SFT is a circular
area. The objective is to arrange the SFTs so that they
maximize coverage throughout the city while minimizing
waste. This is comparable to the circle packing problem’s
objective of reducing the number of circles required to
fill a container. Each circle’s center corresponds to the
location of an SFT and its radius to the area it covers.
The number of circles necessary to cleanse the air across
the city adequately can be reduced by carefully planning the
locations and coverage radii of the SFTs. This optimization
strategy aims to minimize the wastage of resources and
space. Several of the issues listed in the preceding response,
including pollution hotspots, airflow patterns, urban design,
and data-driven analysis, can be considered to accomplish this
objective. These factors aid in determining the best locations
for SFTs, guaranteeing complete coverage of regions subject
to pollution while reducing the number of SFTs needed.
By adopting an optimization mindset motivated by the circle
packing problem, we can achieve an efficient and effective
placement of SFTs across the city, minimizing waste and
maximizing the air purifying benefit.

IV. THE PROPOSED METHOD FOR THE PROBLEM
In this section, the circle packing problem is used as a model
for Installing the SFTs, and Real Coded Genetic Algorithms
(RCGAs) are used to solve the problem. Since the crossover
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operator is one of the primary operators in RCGAs, in order
to introduce a novel real-coded crossover operator based on
the following properties of the Burr XII Distribution.

A. FLEXIBILITY
The Burr XII distribution is a highly adaptable distribution
that may be used to replicate a wide range of data sets.
It might be skewed or symmetrical, and it can be unimodal
or multimodal.

B. GOODNESS-OF-FIT
Numerous real-world data sets have been proven to replicate
well with the Burr XII distribution, including those from
banking, engineering, and environmental sciences.

C. MODELING EXTREME EVENTS
The Burr XII distribution is particularly useful for replicating
exceptional and high-value losses or gains. This is because
to its long tail, which allows it to capture additional severe
events than other frequently used distributions.

Based on the above properties of Burr XII distribution,
we developed a Burr Crossover Operator. The density
function of the Burr XII distribution is:

f (x) = abc−a
xa−1(

1 +
xa
ca

)b+1 ; x ≥ 0

and the distribution function of the given distribution is:

F(x) = 1 −
1(

1 +
xa
ca

)b ; x ≥ 0

where a, b are the shape parameters where a > 0, b > 0.
Also, c(c > 0) is the scale parameter. If both a = b = 1,
then Burr Distribution becomes Log-Logistic Distribution,
sometimes referred to as Fisk Distribution. If a = 1,
then Burr XII Distribution becomes the Pareto type II
Distribution. As b → ∞, it becomes Weibull Distribution.
The inverse Burr XII Distribution is known as the Burr type
III Distribution. The density function of Burr XII Distribution
when a is fixed, and the value b is varied, and when the
value of b is fixed and varies, the value of a is simultaneously
shown in Figures 2, and 3. When the shape parameters are
fixed, the use of a smaller scale parameter value leads to
offspring that are farther away from the parents, while a larger
scale parameter value produces offspring that are closer to
the parents. The Figures 2, and 3 clearly illustrates that the
choice of the shape parameter value is a critical factor in
determining the distribution of the Burr Distribution. This is
because the Burr Distribution can exhibit both symmetric and
skewed forms, which are determined by the value of the shape
parameter.

A pair of offspring O1
= (o11, o

1
2, . . . , o

1
n), and O2

=

(o21, o
2
2, . . . , o

2
n) is generated from a pair of parents P1 =

(p11, p
1
2, . . . , p

1
n), and P

2
= (p21, p

2
2, . . . , p

2
n) as follows:

Step 1: Generate a uniformly distributed random number
zi in (−1, 1).

FIGURE 2. Pdf of Burr XII distribution for fixed a = 15.

FIGURE 3. Pdf of Burr XII distribution for fixed b = 1.

Step 2: Calculate the value of δi where,

δi =


[ ab
ui · ca

exp
(
(b+ 1)zi

)] 1
1+ab

; zi < 0[ ab
ui · ca

exp
(
− (b+ 1)zi

)] 1
1+ab

; otherwise

where, ui are the random numbers following Burr XII
Distribution.
Step 3: The offsprings are generated and defined in this

manner:

o1i = δi · p1i + (1 − δi) · p2i ∀ i = 1, 2, . . . , n

o2i = δi · p2i + (1 − δi) · p1i ∀ i = 1, 2, . . . , n

V. EXPERIMENTAL SETUP
CEC-2017 benchmark problem set has been selected to
test the performance of the proposed real-coded crossover
operator. To make a comparison with four existing real-coded
crossover operators, namely, Logistic Crossover (Log-X)
[35], Exponentiated Pareto Distribution Crossover (EPX)
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TABLE 2. The mean, median and standard deviation of the objective
function value for BX-DEM, BX-MPTM and BX-PLYM by taking various
value of Pc and Pm.

TABLE 3. Operators used in this study.

[36], Laplace Crossover (LX) [37], and Weibull Crossover
(WX) [38]. These five real-coded crossover operators have
been used with the existing real-coded mutation operators,
namely, Direction-based Exponential Mutation (DEM) [39],
Makinen, Periaux, and ToivanenMutation (MPTM) [40], and
Polynomial Mutation (PLYM) [41]. The population size is
taken 100 for all the RCGAs. To evaluate the effectiveness
and compatibility, thirty independent runs are conducted
with each RCGA. Mean, standard deviation, and best and
worst of objective function values are considered in the
final result. The maximum number of generations is taken
as 1000 and considered as the stopping criteria for all
the RCGAs. The Tournament Selection operator is used
as the selection operator. The crossover probability (Pc)
and mutation probability (Pm) are taken as 0.9 and 0.05,
respectively which is demonstrated in Table 2. Elitism with
size one is applied in the whole process. The decision
variables are taken as 10, 30, 50, and 100. For BX,
a, b, and c are taken as 15, 0.8, and 1, respectively. For
Log-X, location and scale parameters are taken as 0 and 5,
respectively. Location and scale parameters are considered
2 and 5, respectively, in the EPX. For LX, scale and location
parameters are considered as 1 and 0, respectively. In WX,
shape and scale parameters are taken as 5 and 1, respectively.
Distribution of mutation is taken 4 in MPTM. For PLYM,
the fixed value of a parameter is taken as 20. The value
of parameters is kept fixed during all runs. All the RCGAs
are implemented in Python, and experiments are done on
a 2.10 GHz machine with 96 GB RAM.

FIGURE 4. Convergence graph for Unimodal functions of
CEC-2017 benchmark problem.

VI. RESULTS AND DISCUSSION
In this section, a comparison of proposed operators
BX-DEM,BX-MPTM, andBX-PLYM ismadewith the other
operators LogX-DEM, LogX-MPTM, LogX-PLYM, EPX-
DEM, EPX-MPTM, EPX-PLYM, LX-DEM, LX-MPTM,
LX-PLYM, WX-DEM, WX-MPTM, WX-PLYM. The com-
parisons are done based on the mean, standard deviation, and
best and worst. Burr crossover operator performed better than
all the other four crossover operators on CEC-2017 problems.
Table 3 represents the summary of the operators used in this
study.

The results are shown in Tables 4, 5, 6, and 7 when the
dimensions are 10, 30, 50, and 100, respectively. These tables
use average (mean), standard deviation (stdev), and best and
worst of the objective function value for the 30 runs for all
problems. Tables 8 summarizes Friedman mean ranking test
for all the 15 RCGAs considered here for all the dimensions
10, 30, 50, and 100 and their Friedman mean ranking is
shown in Figure 8.
The benchmark functions of CEC-2017 and divides into

four groups: Unimodal, Multimodal, Hybrid, and Composite.
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FIGURE 5. Convergence graph for Multimodal functions of CEC-2017 benchmark problem.

Unimodal functions are problems 1 to 3. Multimodal
functions are problems 4 through 10. Problems 11 to 20 are
classified as Hybrid functions, whereas problems 21 to 30 are
classified as Composite functions.

For dimensions 10, 30, 50, and 100, BX-PLYM out-
performs all other RCGAs in unimodal functions. The

convergence graph of the unimodal function is presented in
Figure 9 and their Friedman mean ranking test is provided
in Figure 4. As with the multimodal functions, BX-MPTM
performs well when the dimension is 10, WX-PLYM
performs better when the dimension is 30 and 50, and
BX-PLYM and WX-PLYM both perform well when the
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FIGURE 6. Convergence graph for Hybrid functions of CEC-2017 benchmark problem.
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FIGURE 7. Convergence graph for Composite functions CEC-2017 benchmark problem.
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TABLE 4. The mean, standard deviation, best and worst of the objective function value for problem no. 1 to 10 (with dimension = 10).
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TABLE 4. (Continued.) The mean, standard deviation, best and worst of the objective function value for problem no. 1 to 10 (with dimension = 10).

FIGURE 8. Friedman mean ranking of CEC-2017 Functions.

FIGURE 9. Friedman mean ranking of CEC-2017 Unimodal Functions.

dimension is 100, and the Friedman mean ranking test is
illustrated in Figure 10, and their convergence graph is
shown in Figure 5. In the case of hybrid functions, BX-DEM
outperforms all other methods when the dimension is 10 and
30. BX-PLYM produces more accurate results when the
dimension is 50 and 100, as demonstrated the convergence
graph in Figure 6 and their Friedman mean ranking test in
Figure 11. LX-DEMworks well when the group is a function
of composite when the dimension is 10. If the dimensions
are 30 and 100, BX-DEM is clearly superior. When the

FIGURE 10. Friedman mean ranking of CEC-2017 Multimodal Functions.

FIGURE 11. Friedman mean ranking of CEC-2017 Hybrid Functions.

dimension is 50, BX-PLYMoutperforms all other algorithms.
The convergence graph is displayed in Figure 7 and their
Friedman mean ranking test is presented in Figure 12.

VII. ANALYSIS
With the increased human population, pollution is also
rapidly growing. It is necessary to take appropriate measures
to control the ever-increasing pollution. One way is to deploy
the smog-free towers. First, China is where the SFT is
positioned. With its smog tower in Xian, which has been
able to successfully clean 10 million cubic meters of air

15066 VOLUME 12, 2024



Y. Kumar et al.: Installation of Smog-Free Towers Using Novel Real Coded Genetic Algorithm

TABLE 5. The mean, standard deviation, best and worst of the objective function value for problem no. 11 to 20 (with dimension = 10).
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TABLE 5. (Continued.) The mean, standard deviation, best and worst of the objective function value for problem no. 11 to 20 (with dimension = 10).

FIGURE 12. Friedman mean ranking of CEC-2017 Composite Functions.

daily, it has already had remarkable success. Therefore,
In China, already SFTs have proved to be an effective
measure to control the problem. It is high time India
should also adopt it. In this study, we reclaimed that Delhi,
the capital of India, should employ SFTs at the earliest.
Delhi is approximately 52 km and 49 km long and wide,
respectively. To reduce pollution, we want to place the SFT
all over Delhi city. In order to place the SFT in Delhi,
Kurin system has designed a city cleaner purifier which
claims to provide clean air in the 3 km radius around
it. Take into account, consider that pollution is uniform
everywhere, and the weather is stable. A circular area of the
SFT cleans the air. Mostly in Delhi, the Average Quality
Index (AQI) is 524, which is almost 93 times the WHO
annual air quality guideline. The value for PM2.5 and
PM10 levels are 190 to 530 and 160 to 700, respec-
tively, in Delhi, which comes in the hazardous category.
A 20–30 percent reduction in pollution may be achieved if
SFTs were installed across Delhi. The complete information
given by the website IndiaMeteorological Department (IMD)
generated Figures 13, 14. In Figure 13a and Figure 14a, which
offer a thorough overview of the nationwide distribution of
PM2.5 and PM10 levels. These figures highlight the extensive
environmental problems by showing the complex pattern of

FIGURE 13. The particulate matter 2.5 level (a) In India (b) In Delh.

particulate matter concentrations nationwide. On the other
hand, Figure 13b and Figure 14b drastically focus on Delhi,
the center of the problem. The IMD statistics are a reliable
resource maintained by the Government of India’s Ministry
of Earth Sciences. They help determine the pollution problem
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TABLE 6. The mean, standard deviation, best and worst of the objective function value for problem no. 21 to 30 (with dimension = 10).
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TABLE 6. (Continued.) The mean, standard deviation, best and worst of the objective function value for problem no. 21 to 30 (with dimension = 10).

FIGURE 14. The particulate matter 10 level (a) In India (b) In Delh.

and develop a more comprehensive awareness of regional
differences. Placing the smog-free tower with the circle
packing problem with the help of the Real Coded Genetic
Algorithm will give an idea of where to place these towers.
Figure 15 demonstrates that, 50 SFTs with a radius of 3 km
are required all over Delhi so that the AQI will be reduced

FIGURE 15. 50 smog free towers placed in Delhi.

FIGURE 16. 188 smog free towers placed in Delhi.

by 20 to 30 percent. Setting the radius of SFTs at 1.5 km,
Figure 16 demonstrates that 188 SFTs are required to achieve
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TABLE 7. The mean, standard deviation, best and worst of the objective function value for problem no. 1 to 10 (with dimension = 30).
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TABLE 7. (Continued.) The mean, standard deviation, best and worst of the objective function value for problem no. 1 to 10 (with dimension = 30).

TABLE 8. The mean, standard deviation, best and worst of the objective function value for problem no. 11 to 20 (with dimension = 30).

a reduction of over 35 percent in the AQI. More improvement
can be achieved in AQI if we reduce the radius of the SFTs.

VIII. CONCLUSION
We explored the significance of smog-free towers in decreas-
ing air pollution in this research paper. It will propose
the number of SFT(s) necessary in Delhi, India, as well
as their positions. For this, we proposed a real coded
crossover operator and named it Burr Crossover (BX). This
suggested crossover operator is evaluated on the CEC-
2017 benchmark problem sets to test the performance. The
proposed parent-centric crossover operator is self-adaptive,
and the ideology of BX is linked with Burr XII distribution.
The spread of offspring generated by BX is controlled
by its shape parameter. BX and well-defined existing four
crossover operators (LX, WX, EPX, and Log-X) are attached
to the existing three well-known mutation operators (DEM,
MPTM, and PLYM). The tournament selection operator is
used as a selection operator. A thorough evaluation using
30 benchmark problems is used to validate the effectiveness
of the BX-DEM, BX-MPTM, and BX-PLYM algorithms
(CEC-2017). This assessment provides an adequate basis to
evaluate BX’s efficiency by benchmarking its performance
against some well-known and well-defined crossover opera-
tors. The performance of the proposed algorithm is compared
with twelve well-known, established, real-coded algorithm

versions. All the algorithms are implemented in a similar
manner, and simulations are carried out under the same
testing environment. All the algorithms are compared on the
basis of Friedman’s mean rank test. It can be observed that
if the dimension is 10 then BX-MPTM outperforms well.
BX-DEM performs better than all other algorithms when
the size of the dimension is 30. When the dimension is
50 and 100, BX-PLYM performs significantly better than
all the algorithms. BX-PLYM is used for solving the circle
packing problem to place the smog-free towers in Delhi. The
proposed algorithm suggests that 50 SFTs are required to
reduce pollution by 20 to 30 percent in Delhi.

This research work is based on a case study in Delhi.
However, the mathematical model is likely to change
for other cities, depending on geographic, demographic,
or environmental characteristics. Therefore, this work is not
a generalized model but a particular case study of Delhi.
However it can be served as base model for different regions.
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