IEEE Access

Multidisciplinary : Rapid Review : Open Access Journal

Received 23 July 2023, accepted 25 August 2023, date of publication 29 August 2023, date of current version 8 September 2023.

Digital Object Identifier 10.1109/ACCESS.2023.3309877

== RESEARCH ARTICLE

Frequency Selective Hybrid Beamforming and
Optimal Power Loading for Multiuser Millimeter
Wave Cognitive Radio Networks

INDRANIL CHATTERJEE ", JITENDRA SINGH ", (Member, IEEE),
SURAJ SRIVASTAVA ", (Member, IEEE),
AND ADITYA K. JAGANNATHAM"™, (Senior Member, IEEE)

Department of Electrical Engineering, Indian Institute of Technology Kanpur, Kanpur 208016, India

Corresponding author: Indranil Chatterjee (indrac @iitk.ac.in)

ABSTRACT In this work, frequency selective hybrid precoders and combiners are designed for a millimeter
wave (mmWave) multiuser (MU) multiple-input-multiple-output (MIMO) downlink underlay cognitive
radio network (CRN) utilizing multiple radio frequency (RF) chains and uniform rectangular planar arrays
(URPAs) both at the CR base station (CBS) and the secondary users (SUs). The proposed designs maximize
the downlink spectral efficiency (SE) of the secondary users, while keeping the interference introduced to
the primary user within a prescribed threshold. In the first phase, considering only the channel knowledge
at each subcarrier, a novel blind hybrid MMSE-RC (minimum mean squared error-receiver combiner)
design is determined using the modified simultaneous orthogonal matching pursuit (MSOMP). Further,
employing feedback for each SU’s effective channel, a two-stage decoupled strategy is developed for
hybrid transmit precoder (TPC) design, wherein the RF and stage-1 BB-TPC are designed in the first
step relying on a capacity-optimal fully digital (FD)-TPC approximation problem followed by the stage-
2 BB-TPC design using a low-complexity ZF approach with the goal of mitigating the MUI. Towards
this, a novel Modified Alternating Minimization-Zeroforcing (MAM-ZF) algorithm is proposed to compute
the hybrid-TPC weights. Furthermore, a low complexity alternating minimization-zeroforcing (LAM-ZF)-
based precoding algorithm is also proposed towards the same. Finally, a per-subcarrier optimal power
loading solution is derived in closed-form with the objective of maximizing the sum SE while satisfying the
interference and transmit power budget limitations. Our simulation findings show that the proposed schemes
outperform other state-of-the-art techniques and achieve a spectral efficiency comparable to that achieved
by fully-digital beamforming, while requiring a significantly fewer number of RF chains.

INDEX TERMS mmWave, cognitive radio networks, frequency selective, hybrid beamforming, multi-user,
MIMO, OFDM, sparse reconstruction.

I. INTRODUCTION

The ever increasing density of connected devices has
necessitated the exploration of new frequency resources to
address the imminent radio spectrum crunch. Communication
in the millimeter wave (mmWave) regime, which uses
the wide 30-300 GHz band, has been embraced by the
wireless industry to relieve spectral congestion by harnessing
the vast blocks of spectrum available in this frequency
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range [1], [2]. On the other hand, measurement campaigns
have led to the conclusion that traditional fixed license-based
static spectrum allocation policies have resulted in a remark-
ably low efficiency of spectrum utilization [3]. In order to
address this problem, researchers, and policy regulators have
proposed dynamic spectrum allocation policies that allow
spectrum sharing towards improved spectrum utilization.
Cognitive radio networks (CRN), which support flexible
policies that allow secondary users (SUs) to use licensed
spectrum, while not causing adverse interference to the
primary users (PUs), have emerged as a promising solution
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for dynamic spectrum access [4]. Furthermore, the underlay
mode, in which the SUs and PUs coexist in the same
band, with the SU transmit power regulated to meet the
interference constraints imposed by the PU, is the most
viable mode of secondary access as it does not require a
sophisticated spectrum sensing mechanism [5]. Thus, the
high-frequency mmWave band, coupled with the underlay
CRN-based dynamic spectrum allocation framework, is cru-
cial to expanding as well as maximizing the effectiveness of
spectrum utilization in beyond 5G (B5G) wireless networks.
In addition, the flexibility of cognitive radio technology,
combined with the advantages of mmWave frequencies,
opens up new applications across various domains, including
wireless backhaul, intelligent transportation systems, and
Internet of Things (IoT), among others. It must also be
noted that multi-input multi-output (MIMO) technology,
which can enable the formation of highly directed beams,
is critical toward overcoming the significant path and the
penetration losses that are an intrinsic feature of mmWave
propagation. Interestingly, the remarkably short wavelength
in the mmWave regime allows the packing of a large
number of antennas in devices of relatively small form
factors, thus paving the way for seamless implementation of
MIMO transceivers [6]. In addition, the fully-digital (FD)
transmit precoders (TPCs) and receiver combiners (RCs)
employed in a conventional MIMO system are inefficient
for the mmWave communication. This is due to the fact
that FD TPCs/RCs require a separate radio frequency
(RF) chain for each antenna, which consume a substantial
amount of energy. This accounts for approximately 70% of
the total energy consumption at mmWave frequencies [7].
Furthermore, the cost of RF components operating at such
high frequencies is considerably high, which increases the
overall system cost. The hybrid MIMO design advocated in
path-breaking works such as [8] and [9], which performs
signal processing in the analog and digital domains, has been
proven effective in addressing this challenge since it can
operate with a significantly reduced number of RF chains
compared to the number of antennas. Orthogonal frequency
division multiplexing (OFDM) has been widely recognized
in the literature as being ideally suited for CR systems,
due to its ability to enable ultra-high data rates over a
wide band. In such a mmWave MIMO OFDM CRN, the
construction of an efficient TPC/RC is a formidable challenge
because of the hardware limitations, paired with the PUs’
stringent interference constraints. A concise overview of the
relevant research works and their contributions to this field is
discussed next.

A. LITERATURE REVIEW

The research papers [10], [11], [12], [13], [14], [15], [16]
have shown that mmWave technology can be enormously
advantageous for spectrum sharing due to its capability for
highly directed beamforming at mmWave frequencies, which
can effectively mitigate interference while simultaneously
enhancing the user rate. Specifically, Gupta et al. in [10]
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analytically prove that license sharing among operators in
mmWave cellular systems enhances the system performance
by boosting the per-user rate when the antennas have
narrow beams. Soon afterwards, Rebato et al. in [11] have
shown that, compared to the exclusive licence model, the
performance gains reaped via spectrum sharing might be
as high as 130%. The most recent work [16] studied
the performance of spectrum sharing systems operating in
the 26 GHz and 70 GHz bands, with ideal as well as
non-ideal beamforming considering a real environment. Their
research shows that a spectrum-sharing network may attain
a total capacity that is two to three times higher than that
of an exclusive licensing network. However, beamforming
errors, poor interference mitigation mechanisms make it
unlikely to offer any performance benefits in a dense shared
network, especially for users with low SINR. Li et al.,
in their treatise in [13], developed an optimization framework
based on joint beamforming, coordination, and base station
(BS) association to maximize the throughput and fairness
of the users in a mmWave shared spectrum network,
followed by analyzing the efficacy of coordination and base
station (BS) association towards interference management.
The authors in [17] suggested a solution for interference
management in underlay spectrum sharing and demonstrate
its efficacy through simulation findings. Several existing
studies [8], [9], [18], [19], [20], [21], [22], [23], have
presented optimal hybrid TPC/RC designs for a frequency
selective mmWave MIMO channel. Specifically, Alkhateeb
and Heath in [8] investigated a codebook design algorithm
for frequency selective hybrid TPC design, considering a
limited feedback wideband mmWave MIMO system. In [24],
Sohrabi and Yu, propose a novel design algorithm for hybrid
beamforming in mmWave point-to-point (P2P)-MIMO and
multiuser multiple-input-single-output (MU-MISO) systems.
Their study shows that the minimum number of RF chains
needed in a hybrid architecture to realize any fully digital
beamforming matrix is equal to double the number of
active data streams. Following this, in [9], the same work
has been extended to mmWave P2P-MIMO-OFDM and
MU-MISO-OFDM systems. Obtaining the CSI for each
subcarrier in a wideband mmWave MIMO system is bur-
densome. To tackle this issue, the authors in [21] developed
practical hybrid beamforming techniques based on statistical
channel information, in which columns of both the BB
and RF-TPC are picked from their respective codebooks
using a low-complexity search algorithm. The most recent
work in [23] presented a joint RF-TPC/RC design procedure
employing the constrained Tucker2 tensor decomposition
technique to suppress the MUI and enhance the effective
BB channel in an MU frequency-selective mmWave MIMO
system.

The aforementioned papers and references constitute
a substantial body of research on spectrum sharing in
mmWave networks and hybrid TPC/RC design in mmWave
MIMO-OFDM systems. However, the design of hybrid
TPC/RC subject to interference constraints, considering
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TABLE 1. Contrasting our contribution on mmWave MSU-MIMO-OFDM CR to the existing literature.
[16] | [247 | 1281 | [81 | 1201 | [91 | [147 | 1221 | 1251 | [29] | [21] | [30] | Proposed Work
mmWave MIMO system X v v v v v v v v v v v v
Frequency selective channel X X X v v v X X X X v X v
Muli-user v X v X v X v v X v X v v
Multi RF chain user X v X v X v X X v v v v v
Underlay CRN v X v X X X v X v v X v v
Hybrid TPC v v v v v v v v v v v v v
Hybrid MMSE-RC X v X v X v v v v v v v v
MUI cancelling TPC v X v X v X X X X X X v v
Optimal power loading X X X X X X X X X X X v v

multiple users with several RF chains and antennas, has been
scarcely studied. In [25], a hybrid TPC/RC design is proposed
for a single user MIMO-CRN based on the SE maximization
criterion. The work in [26] investigates hybrid beamforming
for spectrum sharing backhaul networks. Authors in [27]
and [28] investigated hybrid TPC/RC design subject to
maximizing the minimum secrecy rate of all the secondary
users under practical constraints. The recent work in [29]
extended the work in [25] considering both uplink and
downlink mmWave MU-MIMO underlay CRNs, however,
with complete channel state information (CSI). As a further
advance, our work in [30] proposed a hybrid TPC/RC design
procedure coupled with an optimal power allocation strategy
to maximise the SE relying on limited feedback. To the
best of our knowledge, the problem of frequency selective
hybrid TPC/RC design for a MSU-MIMO-OFDM CRN has
not been addressed yet in the current literature, which forms
the focus of this work. The proposed technique can support
multiple users with multiple RF chains and optimally allocate
power based on the available channel state information
(CSI), for a given transmit power budget, while meeting the
interference power constraints imposed by the PU. The novel
contributions of this study are itemized next and a comparison
to those of the literature cited above is presented in Table 1.

B. CONTRIBUTIONS OF THIS WORK

o A hybrid TPC/RC design technique is proposed that
maximizes the SE with interference and transmit power
constraints as well as hardware limitations for a down-
link wideband mmWave-MIMO underlay CRN. The
optimization problem is developed considering multiple
SUs and a single PU, each equipped with a uniform
rectangular planar array (URPA) and multiple RF
chains. The optimization problem above is decomposed
into two sub-optimization problems in order to tackle the
non-convex nature of the original problem.

o Initially, the optimal blind hybrid MMSE-RC design
problem is solved for each SU, considering the optimal
per-subcarrier FD-TPC with blind equal power loading
for each stream at the CBS. The hybrid combiner design
paradigm is formulated as a multiple measurement
vector-based sparse signal recovery problem and solved
using a modified simultaneous orthogonal matching
pursuit (MSOMP) technique.

« Next, the corresponding sum SE maximization problem
with all the constraints mentioned above is once
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again formulated and solved considering the feedback
knowledge of each SU’s effective channel matrix, which
consists of the blind hybrid MMSE-RC and channel for
each subcarrier. An optimized two-stage hybrid TPC
design procedure is then described, wherein the RF and
stage-1 BB-TPC are designed in the first step, relying
on a capacity-optimal FD-TPC approximation problem.
A novel modified alternating minimization (MAM)
algorithm is developed to address the stage-1 TPC
design. Moreover, a modification is also proposed for the
TPC design algorithm presented in [31], which has been
shown to have lower complexity and faster convergence.
Stage-2 aims to mitigate the MUI by designing the
BB-TPC using a low-complexity ZF approach.

« Finally, employing the RF, stage-1, and stage-2 TPCs,
an optimal power loading solution is obtained in
closed-form to maximize the overall SE while adhering
to the interference and power constraints.

C. ORGANIZATION

The remaining sections of this work are structured as follows.
Section II presents the multiple SU (MSU)-MIMO-OFDM
downlink CRN model followed by the discussion pertaining
to the mmWave MIMO-OFDM channel and formulation
of the hybrid transceiver design optimization problem.
Section III deals with the blind hybrid-MMSE RC design
procedure. In section IV we demonstrate the two-stage hybrid
TPC design followed by the optimal power loading strategy.
Section VI showcases our simulation findings, and finally,
conclusions are drawn in Section VII.

D. NOTATION

We use the following notation throughout this paper: Bold
lowercase and uppercase letters indicate vectors and matrices,
whereas lowercase letters signify scalar quantities. The
inverse, Hermitian, (p, ¢)th element, pth column of a matrix B
are denoted by B~!, B, B(p, q) and B?), respectively.
Furthermore, ||B||g represents the Frobenius norm of B
whereas Tr(B) denotes the trace of a matrix B and |B|
represents its determinant. blkdiag(A, B) is a block diagonal
matrix created by diagonal placement of the matrices A and
B; diag(b) denotes a diagonal matrix with vector b on its
main diagonal whereas diag(B) represents a column vector
constructed from the diagonal entries of B. The notation
CR*T denotes a matrix of size R x T with complex entries;
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an N x N identity matrix is denoted as Iy and the expectation
operator is represented by E[-]. The complex Gaussian noise
distribution with mean b and covariance matrix B is denoted
as CN (b, B).

Il. SYSTEM AND CHANNEL MODELS

A. SYSTEM MODEL

Consider the mmWave MSU-MIMO-OFDM downlink
underlay CRN depicted in Fig. 1(a), where a CBS with N;
transmit antennas serves M SUs, having N; receive antennas
each, in the presence of a single PU. In addition, as previously
mentioned, because the traditional fully-digital architecture
necessitates the usage of a separate RF chain for each antenna,
we consider a hybrid fully-connected architecture at both the
CBS and SUs, similar to [8] and [9] as shown in Fig. 1(b).
Furthermore, the CBS and SU transfer information via MNj
length-K data symbol blocks such that MNgy < M; < N;
at the CBS and Ny < M; < N; at each SU. The quantities
M; and M; denote the number of RF chains at the CBS
and at each SU, respectively. K signifies the total number
of sub-carriers utilized in OFDM signaling, and N denotes
the number of per-subcarrier data streams for each SU. Note
that, for simplicity, we have assumed the number of data
streams loaded on each subcarrier to be equal. At the CBS,
each symbol vector s[k] € CMNsx1 p ¢ {1,...,K} is
initially precoded by the BB-TPC Fpg[k] € CM*MNs and
subsequently converted to time domain using M; IFFT’s of
length length K. To avoid inter-symbol interference, a cyclic
prefix (CP) with duration equal to the maximum delay spread
of the channel has been added before applying the RF-TPC
Frr € CNo*Mt_ Note that the RF precoding takes place after
the IFFT considering the optimal RF-TPC to be frequency
flat [9], [20]. Assuming constant AoAs and AoDs for the
different multipath components across the subcarriers, the
RF-TPCs across subcarriers can be set identically. With
this consideration, at subcarrier k, the final discrete-time
transmitted signal x[k] € C¥*! can be expressed as

x[k] = FreFgglk]s[k], (1

where Fpplk] = [Fgg,1lkl,...,Feeulk]..., FeBmlk]]
and s[k] = [sT[k],...,sL[k],... s}, [k]]T. The term,
Smlk] denotes the symbol vector for the mth SU on the
kth subcarrier that has zero mean and covariance matrix
Ry[k] = FE[s[k]ls”[k]] = Iy, Moreover, p[k] =
Ikl ..., pLIkl, ..., pL (k11T € RMNxI indicates the
optimal power loading vector at subcarrier k, and p,, 4[k]
corresponds to the optimal power allocated to dth stream
of the mth SU on a particular subcarrier k. Since analog
phase shifters are used to realize FRrp, its elements are
constrained to satisfy |Frg(i, j)|= JLNTVi, Jj. Further, in the
underlay CR system, the interference introduced to the PU
by the transmission between the CBS and SUs limits the
total transmit power for communication between the CBS and
SUs. This paper examines the hybrid RC/TPC design under
subcarrier-specific power constraints. One can express the
interference experienced by a PU on the subcarrier k, Jo[k],
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as

2
Jolk] = || GIK FreFaplkldiag(V/pIkD|| . ()
where G[k] € CN*M denotes the equivalent mmWave
MIMO-OFDM channel between the CBS and PU. Let Iy
denote the PU-specified interference threshold per subcarrier.
Therefore, the SU is constrained to satisfy Jo[k] < Ii.
Assuming a block-fading channel, the received signal on
the kth subcarrier at the mth SU, m € {1, ..., M}, is given by

Ymlk] = Hp[k]x[k] + ny,[k],

= Hm[k]FRFFBB,m[k]Sm[k]
M
+ > H,[kIFReFpp qlkls,[k] + nulkl,  (3)

n=1,n#m

where H,,[k] € CM*M denotes the frequency domain
mmWave MIMO channel between the CBS and mth SU,
and n,[k] € CM*! is the complex Gaussian noise with
independent and identically distributed (i.i.d) entries that
follow the distribution CA/(0, o2I). The signal received at the
mth SU is first combined using the RF-RC Wgg ,, € CNr>Mr
in the time domain. This is followed by CP removal and
conversion back to the frequency domain using M; FFTs,
of size K. Next, the symbols loaded on each subcarrier are
combined using the frequency selective BB-RC Wpgg ,,[k] €
CM:xNs to obtain the processed received signal y,,[k] €
CNs*1 on the kth subcarrier as

Ymlk] = Wi, [KIWRE , Hy, [KIFReFB (ks [k]

M
+ D Wig u[kIWgE , Ho [k [FreFgp ks, k]

n=1,n#m

+ WgB,m[k]WgF,mnm[k]’ )

Note that, similar to the RF-TPC FRp, the elements of the
RF-RC at each SU are constrained to satisfy |WRg (i, j)|=
\/LNT Vi, .

B. CHANNEL MODEL

In a practical wideband mmWave MIMO propagation
environment, tightly packed antenna array transceivers and
limited scatterers lead to strong spatial correlation. Therefore,
it is critical to model realistic correlated channels to
accurately predict the performance of wideband mmWave
MIMO systems. Hence, we adopt the geometric mmWave
clustered parametric channel model based on the extended
Saleh-Valenzuela model to accurately capture the spatial
properties of practical mmWave MIMO-OFDM CRNs [6],
[32]. This has been validated by measurements [33], [34],
and variations of this model have been approved by the
3GPP Technical Specification Group [35] as part of their
standardization efforts. As per this model, the dth delay tap
of the downlink mmWave MIMO-OFDM channel matrix
between the CBS and mth SU, denoted by H,,,[d], is generated
as the sum of the contributions of N; scattering clusters, each
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FIGURE 1. (a) MIMO-OFDM downlink underlay CRN (b) Hybrid transceiver design adopted at the CBS and the mth SU.

of which comprises of N, propagation paths. Each cluster
c is assumed to have a time delay 7., whereas, each path
I =1,2,..., Ny, within a cluster, has a relative time delay
of 7;,,. Therefore, the matrix H,,[d] corresponding to the
dth delay tap of the mmWave MIMO-OFDM channel can be
written as

H,(d)
Ne M

=V Z Zacl,mprc(de — Tem — Tl,m),Br(d)Zl,mv 9;1,”,)

c=1I1=1

t t T T
X ﬂl(¢cl,n1’ ecl,n1)ar(¢cl,m’ cl, m)at (d)cl m> cl m) (5)
where y = 1{,\: flll\\/}p is a normalization parameter and o/,

is the complex gain of the lth path in the cth scattering
cluster. Furthermore, (d)d e d ) and (d)d > d ) are the
azimuth, elevation pairs for the angle of arrival (AoA)
and departure (AoD), respectively, of the /th path in the
cth scattering cluster. The quantities ,Br(qﬁdm, om) and
,3t(¢,§1, - GLEI! ) denote the receive and transmit antenna gains
at the corresponding AoA and AoD. Further, pyc(dTs — t¢m —
7;.m) denotes the Ts-spaced pulse- shaping function at time-
delay (t¢,n+11,m)- Flnally,ar(qﬁdm, eI, ) anda,(qbdm, ol )
represent the normalized array response vectors at the
receiver and transmitter, respectively, for the AoA pair
(qbclm, o, ) and AoD pair (¢Clm, o, ). Moreover, note
that, the model for ar(¢clm, Ll’m) and a,(¢cl‘m, Cl‘m) are
dependent on the type of the antenna array structures used
at the receiver and transmitter, respectively. In this paper,
we consider URPAs at both the receiver and transmitter ends
since they allow for the packaging of a large number of
antenna elements in a relatively small area, thus enabling
3D beamforming that can lead to remarkably enhanced array
gain and directivity. This has been shown to be significantly
appealing for mmWave transceiver design [36]. Consider
a URPA in the YZ plane, with Ny antenna elements with
inter-antenna spacing dy and N, antenna elements with
antenna spacing d,, on the Y and Z axes, respectively. The
expression for the array response vector corresponding to
azimuth angle ¢.; and an elevation angle 6,; is given as [37]

ayrpA (Pci» Oct)
. eikd (p sin(@c;) sin(Bcr)+¢q cos(0c1))

., eikd((Ny—l)Sin(¢c1)Sin(9c1)+(Nz—1)COS(@-/)]T’ (6)
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where k = A is the wave number, dy = d, = d, p, q denote
the antenna indices such that0 < p < Ny —1land0 < g <
N, — 1,and N = NyN,. Using the time-domain model for
H,,(d) in (5), the frequency-domain MIMO channel at the
kth subcarrier, denoted by H,,[k], can be expressed as [8]
Nlup_l
2k
H,lkl= > Hyd)e %7 (7
d=0
Using the fact that the array response vectors are independent
of the subcarriers, Eq. (7) can also be written in the compact
form

H,,[k] = A ndiag@n[kDA{,. (@)
where, A;,, € CNexNeNp | A € CNx¥NaNp - and &,,[k] €
CNaNpx1 are given by

Arm = [ar(@1 s O11 )5 -+
Agm = [at(¢11 me 911 m) cees

r r
af(¢NC;Np,m’ eNc[Np,m)]

t t
at((f)Ncle,m, QNcle,m)],

&plk] = [@11mlk], ..., @cqmlk], ... anyn, m[k]] , and
Nigp—1
- 2k
aelmlk] = Z el mPre(dTs — — T me A
d=0

©))

The problem formulation corresponding to hybrid transceiver
design is presented in the next subsection.

C. HYBRID TRANSCEIVER DESIGN PROBLEM

This section presents the framework for design of
the hybrid RCs {WgE,m, Wapnlk1}" & |, hybrid TPCs
Frr, {FBB[k]}le, and the optimal power loading vector

{p[k] }szl , such that the overall SE of SU-transmission is
maximized. Furthermore, the interference experienced by the
PU per each subcarrier is required to not exceed the threshold
I, while the subcarrier power at the CBS is restricted to Ppyax.-
The SE of the system can be written as

1 M K
Ram = 7 2>, 2 Rulk], (10)

m=1 k=1

where R,,,[k] is the SE of the mth SU at the subcarrier k. For
Gaussian signalling, R,,[k] can be expressed as

Rulkl=  log, ((INS +R- m[k]l“m[k]‘) (11)
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where I'y,[k] and R [k] denote the desired signal covari-
ance and the mterference plus-noise covariance matrices
of ¥ul[k], respectively, and can be derived as shown in
(12) and (13), at the bottom of the page. Therefore, one can
formulate the SE maximization problem as

max N Rsum
{ Wk Was k], Fre Fas[k].pIk1},
1
IFRe(i, )| = —=, Vi, ],
./Ntl
Wee (i) — Vi
st 4 IWrEm(. )] N i,j,m, (14)

JolK] < I, Y,
2
|[FreFaplkIdiag(/pLkD) | < Prmax. V.

One can readily observe that maximizing (14) directly
requires an apparent five-matrix-variable joint optimization
over ({Wrkm: WegnlK]. Fre, Fag[k], Ik]},1 ). How-
ever, solving the joint optimization problem is infeasible
because the objective function and constant magnitude
constraints on the elements of the RF-RC Wgg ,,, and RF-TPC
Frr are non-convex in nature. The problem (14) is thus
decoupled as follows: First, each SU constructs its own blind
hybrid MMSE-RC {WRF > WBB m[k]}m 1> assuming the
optimal per-subcarrier FD-TPC with blind equal power
loading for each stream at CBS. The second phase involves
designing the hybrid TPC Fgp, {FBB }kK: | at CBS based on
the knowledge of effective channel at each SU and each
subcarrier, given by {WRF m> WBB m[k], Hy[k] } h=1" This
is followed by the determination of the optimal power loading
vector {p[k]}szl. The following sections present an in depth
description of the algorithms for each of these steps.

lIl. BLIND HYBRID MMSE-RC DESIGN
In the downlink CRN, each SU designs the appropriate hybrid
RC based on the estimated downlink channel {Hm[k]}kK=1

and then reports the effective CSI, {Hﬁff[k]}kK:l back
to CBS for downlink communication. Toward this end,
each SU initially designs the optimal FD-TPC FP' k] =
[Fi[k], ..., Fplkl, ..., Fylk]] € CN*MNs vk to suppress
both the MUI and ISI. For this purpose, consider the SVD of
the mmWave MIMO channel at kth subcarrier, H,,[k] given

as
H,,[k]
= Unlk1Zu[KIVi K]

1
= [ULIk] U2 [k]] [Em[k] 0

0 E,z,,[k]} (Va1 VeIl

15)

where U,ln[k] and V,L[k] consist of the initial Ny columns
of U,u[k] and V,,[k], respectively. To achieve the required

{FoP' k1) ,_,. we set By [k] = V1, [k] and F; 2 k] = V2, [K],
where V2 [k] consists of the last Ny columns of V2 k], i.e.,
V2 [k] € N(H,,[k]). Furthermore, since the SU does not
have knowledge of the downlink channel matrices {G[k]}kK:1
between the CBS and PU, a blind equal power allocation
is considered for all the streams while designing the hybrid
MMSE-RC at each SU. Assuming anp t[k] at the CBS, the
signal received at the mth SU on the kth subcarrier, y,, [k] €
CN<1 can be expressed as

k1 = / om [k TH [k TF [k 1s[k] + 0y (K], (16)

where pp k] = %,
|Grams ||

dividing the interference threshold Iy, among the MNs data
streams. Upon employing FP k], Eq. (16) can be rewritten
as

which is derived by equally

Vulk] = v/ om k1UL (K1) (k18,051 + yu[k]. (17)

Therefore, the design problem for hybrid MMSE-RC at the
mth SU can be stated as follows

( g;tm {W%%t,m[k]}f—l) =

5o

arg min
WRE,m» {WBB m[k]}k .

— Wi (W, 3,141 ).

s.t. |[Wrem(i, )| =

1
Vi, j (18)
/Ny
It is clear from Eq.(18) that the objective above is to
reduce the MSE (mean squared error) between the combined
received signal WBB m[k]WfR’F’mym[k] and the transmitted
symbol vector s,[k]. Observe that, without the elements’

Tulk] = Wi, [KIWRg , Hu[K]FrpFep ulk1diag(pm[k])Fig ,, [k IFRH,! [k]WRF,mWBB,m[k]), (12)

M
Rin mlk] =

n=1,n#m

> (Wil KW, oK IFriFiag, o[ diag(pa  DF g, (KL €Wk, W, [K])

interference covariance,R; ,, [k]

+ oW L KIWE:  WrE,nWep,mlk]. (13)

noise covariance,Ry ,,[k]
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constant-magnitude restrictions in WrE, m the solution to (18)
is equivalent to the linear MMSE RC WMMSE wmlk] € CNsxNr

that is given as [38]
Wiivise mlk] = Ry mlk]

Following a procedure similar to our earlier work [30] for

a particular subcarrier k, one can obtain the expression for
H

Whwmsg, k] as

R, k1. (19)

WMMSE m (]

1
= E,lnk(E,lnk2+
T (k]| (Z,,[kD)

2 —1
I UL kDH.
pmlk] NS) UnlkD
(20)

Note that calculation of W{\{/IMSE m[k] involves the inversion

of a diagonal matrix (( E}n[k])2 o [ il INS) , due to which the
computational complexity of the scheme is low. Furthermore,
as derived in [6], the optimization problem in (18) can be
further reduced to

-1
(Wi {w;‘i;,mm}f_o) -

arg min Z HRYY m k](WMMSE,m[k]
k=0

WRF ms {WBB m[k]}kK 0

2
- WRF,mWBB,m[k])‘ .

s.t. |WRrem(i, j)| = Vi, j. 1)

1
VN
Note that in (21), the RF combiner WRg ;; needs to be jointly
optimized across all the subcarriers, whereas the BB com-
biner Wgg ,[k] can be locally optimized for each individual
subcarrier, which renders the SOMP approach developed in
Algorithm 2 of [6] inapplicable for this problem. In this
paper, we propose a modified SOMP (MSOMP) technique
that can be readily applied to tackle the optimization problem
above. In addition, the authors in [6] assume availability
of the true AoAs to construct the matrix A;,, which is
infeasible in practice. Thus, for practical implementation,
we propose to consider only a codebook rather than the
matrix A, ,, that contains the array response vectors for the
true AoAs. To create the codebook, the azimuth angular
range [@dmin, Pmax] and elevation angular range [Omin, Omax]
are quantized using Ny and Ny bits, respectively, and form

the matrix of jointly quantized response vectors of size N; x
2Np+No a5

AL = [a@]. 0D, 6] 0] @l 00y, |

(22)

To jointly design WRF,, across all the subcarriers,
the MSOMP approach begins by initializing the matrix
WMMSE.m € CKNrxKNs - wwhich is a block diagonal matrix
comprising of the optimal fully digital MMSE combiners
WwmmMsE. mlk], Yk along its main diagonal as WyMsE,m =
blkdiag(WMMSE’m[l], PR WMMSE,m[K])- Similarly, the
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matrix Ry, € CM*KMNr is constructed by concatenating
the output signal covariance matrices Rgg mlk] for the
different subcarriers as Ryy = [Ryym[1], ..., Ryy m[K]].
As a result, in each iteration, it is possible to determine
the column index n of the quantized response vectors
Al along which the previous residue Wpe ,, has the
maximum weighted projection jointly across all the sub-
carriers. Once we obtain the solution for Wgr ,,, the per
subcarrier optimization problem given below is solved to
update Wgp (k]

{W(I;I;;m[k]}k 1=
2
arg min Ryy nKIWnmsEmlk] — Al W mlkD)||
{Wesnltr} | d
.. diag(WBB,m[k]WgB’m[k])Ho — M,, Vk. 23)

Note that, the quantities A{ and {Wgg,u[k] }kK . in (23)
act as auxiliary variables from which one obtains WRF m

and {Wg});m[k]}kzl8 , respectively. The sparsity constraint
"diag(WBB,m[k]WBB,m[k])"0 — M, Vk in (23) implies

that the number of non zero rows of WBB,m[k]Vk cannot
be greater than M;. The summary of the overall proposed
MSOMP based blind combiner design at each SU is given
in Algorithm 1. The key steps of this algorithm are now
discussed below.

In each iteration, steps 4 and 5 determine the column
index n of the quantized response vectors A¢ along which
the previous residue Wy, yields the highest weighted
projection across all the subcarriers. The matrix WRE ,, is
updated in step 6 by concatenating the nth column of A7
Step 7 initializes both Wye m, WBB,» to compute the BB
combiner locally. Step 9 next computes the BB combiner
WaB. mlk] using the weighted least squares solution over
Ryy mlk] for the kth subcarrier. Step 10 calculates the
corresponding residue matrix W ,[k] for each subcarrier
and subsequently builds a new block-diagonal residue matrix
Wies,m in step 11 which is utilized in the following
iteration. After M; columns have been added to WgF,,, the
algorithm concludes and returns the hybrid RC WgE , and
{WBB,m[k]}kK 1 Lastly, the SU feeds back its effective CSI,
{H (k] = WH, | [KIWEL  H,,[k]};_, to the CBS for use in
the creation of the hybrid TPCs and the allocation of optimal
power, as explained in detail in the following sections.

IV. HYBRID TPC DESIGN AND OPTIMAL POWER
LOADING

Using the knowledge of effective channel Hf,ff[k]‘v’m, k,
obtained via feedback, this section develops the hybrid TPC
Frr, {FBB[k]}kK=1 followed by deriving the optimal power
loading vector {p[/’c]}kK:1 at the CBS, aiming to maximize the
SE. Therefore, the associated design problem at the CBS can
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be expressed as

1 M K
max = > > Rulkl

{FRF,FBB[kl’p[kl}k=l K

m=1 k=1
IFrE(, /) 1 Vi
RFUL D = —F—, VL, ],
VN
s.L. JO[k] S I[h7 Vk’ (24)

’ ‘FRFFBB [k]diag(\/ﬁ)( ‘i < Prnax, Vk

where R,,[k] is given by (11). Consider the SVD of H[]
as

HE (K] = U Sk oVl

= Ustik [z ko] [Va vt 2w] L 2s)

where Z¢T1[k] € CNNs and Vel 1[x] € CN*Ns denote
the initial Ny columns of the matrices ngf[k] and Vﬁlff[k],
respectively. Recall that Frr is common for all the SUs and
all subcarriers, whereas the BB-TPC, which is defined as
Fgglk] = [FgB,1lk],...,FBB mlk], ..., FeB m[k]], where
Fpp mlk] denotes the BB-TPC of the mth SU at the kth
subcarrier, is unique for each SU and subcarrier. Furthermore,
note that the design of Fpg[k] should target mitigation
of the MUI among the SUs. Toward this, we split each
SU’s BB-TPC into two sub-matrices such that Fgp ,,[k] =
Fp [k IFgg ,,[k]. Considering, the SVD of Hy'[k] as
mentioned in Eq. (25) the decomposition of the BB-TPC
as Fppumlk] = BB m[k]FBBm[k], and by employing a
procedure similar to [30], R,n[k] can be closely approximated
as

Ronlk] & logy (|1, + (P 6D (50 (kD) (U3H k)

< R, KOS k] [P ,,,[k]diag(pm[k])\)

= (v oV ) Bl 101 |). 26)

Observe that in (26), the dependency of R,,[k] on Frr and

BB [k] is through the second term, whereas FBB k] and
dlag(pm[k]) impact the first term. Thus, the TPC design
procedure at the CBS can be divided into two stages.
In the first stage, the RF-TPC Frg and BB-TPC Fl,[k] =
[Fig ([k], ..., FLg (K], ... . Fig \ [kl] € CMoMNe can
be jointly designed using the capacity-optimal FD-TPC
approximation problem whereas, the BB-TPC FZBB[k] =
(Fgg ([k], ..., Fgg [k, ... Fg (k1] € CNMN can be
constructed in the second stage with the goal of mitigating the
MUIL. It is important to emphasize that we impose a unitary
power constraint during the design of the stage-1 hybrid TPCs
such that FReFpplk] € Unxun Yk = 1,2,...,K, where
Un,xmN, denotes the set of semi-unitary matrices Un, x yn, =
(U e CNoMNs|yHU = T}. Following the design of hybrid
TPC, the interference and transmit power budget constraints
are satisfied with the optimal power loading solution.
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Algorithm 1 Hybrid-MMSE Combiner Design via MSOMP
at the mth SU
Require: WMMSE,nu R}‘,}‘,’m

1: WRrr,m =[] (i.e., Empty Matrix)

2: Wies,m = WMMSE,m

3: fori < M; do

4: Y= A?Ryy,mwres,m
5: n=argmax,_, ,Ny+Ny (\IJ‘-IJH)U
6: WrE,m = [WREm|A?"]
7: Wres,m = [], WBB,m = []
8: fork:O:K—ldo .
N WgB, mlk] (WRF mRy5.m [ KIWRE,m)™
x WHe . Ryg. [k Wamis, m[K]
10: Wies mlk] = WMMSE. m[k]—WRE.» WBB.m[k]

[TWMMSE, mlk1—WRE,m WaB m k]l F
L1: Wres,m = blkdlag(wres,ms Wres,m[k])

12: end for (k)
13: end for (i)
14: return WRE,m, WBB.m

With the aid of Eq. (26), the stage-1 hybrid TPC design
problem can be mathematically written as

MZZ(

FRF {Fll.%B m[k]}mk 1 k=tm=]
2
— || Ve kD FreFhg 1K1 | ).

s.0. [FRp(i, )| = —=, Vi, j,

1
N
FRF{FBB m k]}m i1 € UNixN;- (27)
Moreover, in a mmWave MIMO-OFDM system, the
BB-TPCs for all the SUs on each subcarrier are updated in
parallel. Therefore, one can eliminate the sum over m and k
and can rewrite Eq.(27) as

2
FPFLOPY = min (KMNS—‘Fg’ptFRFF}gBHF),

Frr.Fpp
1
S.t. |FRF(11])| = _,Vl.,j,
NI
FreFig € Unckmn,» (28)

where Fopr = [VeI[1], ..., Vel Ik], .. Ve I[K]] and
Vet I k] (V™ kL . V,e,,ffvl[k], o VKDL Sim-
ilallrly, Fip = [FllaB[l] Lelkl, : ., FLs[K]] and
FBB[k] = [FBB,I[k]’ . BB m[k] FBB,M[k]]‘

Due to the non-convex nature of the constant magnitude
constraint on each element of the RF-TPC Fgg, the direct
optimization of (28) is intractable. Several unique precoding
solutions have been developed in response to this problem.
In particular, the proposed SOMP based sparse precoding
algorithm in [6] can also be applied to solve the problem
in (28). However, the primary disadvantages of such a sparse
hybrid design are the usage of quantized codebooks, which
depend on the array geometry, and the associated correlation
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operation used to generate the RF-TPC Fgrp, which is
computationally expensive. Additionally, the algorithm’s
accuracy depends on the angular resolution L, where L =
2Ne+No and (N, Np) are the number of quantization bits pair
utilized to quantify the azimuth and elevation angular ranges,
respectively. In general, the goal is to solve the problem
on a grid as fine as possible, i.e., with a very large value
of L. Unfortunately, this results in a significantly increased
computational complexity. As a first step in this direction, the
authors in [39] propose a low-complexity hybrid TPC design
procedure using the alternating minimization (HD-AM)
principle, which eliminates the costly correlation operation
otherwise required to calculate the RF-TPC FRrp, but is
applicable only when M; = N;. For the scenario when
M; > N, the authors propose a finite unitary search technique
for computation of the weights of the hybrid TPC that has
lower complexity in comparison to the SOMP algorithm,
but still depends on the array geometry. A new method of
applying the HD-AM principle to the scenario when M; >
N, was recently proposed by the authors in [31]. In fact,
this procedure can be modified to reduce the complexity
further, while simultaneously improving performance, as will
be seen later. Authors in [8] and [9] proposed different
hybrid TPC design techniques considering constraints on
the number of RF chains (M;) and on the number of data
streams (). However, these designs are not invariant of
M; and N;. Inspired by [8], this study proposes a novel
alternative technique toward solving the aforementioned
optimization problem, without necessitating any knowledge
of the array geometry or limits on M; and N;. However, the
condition M; = N; can be considered as a special case
of the proposed design. The various steps in the procedure
proposed to solve the optimization problem in (28) are listed
below:

1) To begin with, the solution for the BB-TPC FllgB
is derived in closed-form, for a fixed RF-TPC FRg,
which maximizes the overall SE in (24), without
considering the MUIL. The BB-TPC is thus obtained
by solving the optimization problem in (28). More-
over, the F]]3]3 thus determined is constrained to be
semi-unitary as can be seen from the constraint
in (28).

2) Next, using the BB-TPC FEB as a starting point,
we address the optimization problem (28) and devise
an iterative approach to update the RF-TPC Fgg.

3) On completion of the last iteration of the procedure in
the previous step, the BB-TPC Fj is modified using
a least squares solution to further reduce the objective
function.

4) In the second stage, the BB-TPC F2BB [k]Vk is designed
using the zero-forcing (ZF) technique to mitigate the
MUL

We refer to this procedure as hybrid precoder design via
modified alternating minimization-zeroforcing (MAM-ZF).
The following subsection provides an in-depth examination
of the various steps associated with this algorithm.
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A. HYBRID TPC DESIGN

Given an RF-TPC Fgrp, the procedure to calculate the
BB-TPC weights is described in this part. From Eq. (26) it
can be seen that the MUI term is decoupled from the design
of the stagel hybrid TPC Fgp, {FBB m[k]}m 1" Therefore,
the problem below can be considered for designing the
optimal stagel BB-TPC for a given RF-TPC without loss of
optimality

max  — Z Zlog2 (| + Ro e 1m1A

(P} o
x FreFhg , [k1(Fyg kD FRp(HE [k ))
st Fre{Fhy k)00 € Unoen. (29)

Given the RF-TPC Fgr, the closed form solution for the
above problem (29) can be obtained via the well-known
water-filling principle [8], [24], which is given as

{FllsB[k]}kKl (Fy FRF)W{V k]}k I (30)

where V(K] = [Vi[kl,..., Vulk],..., Vylk]] and
Vulk] is derived as follows. Considering the SVD
of Heff[k] as given in Eq.(25), let the SVD of the
matrix SETkI(VET k)" Frp(F? Frr) ™2 be computed as
Zeﬁ[k](VeH[k])HFRF(F FFRE)™ : = U, [K]Z[K]V H[]
Then, the quantity Vm [k] = [Vm[k]]

1:Ng

Now, by stacking F plk]land V[k] for all subcarriers k, one

can rewrite Eq.(30) as

Flg = (FFre) 2V, 31)
where V. = [V[1],..., V[k],..., V[K]] and Fi, =
[FLglll, ..., Figlkl, ... FiplK1l.

B. ANALOG PRECODER DESIGN

Our aim is now to design the RF TPC Fgrg, for the
given BB-TPC FlB = (FH.Frp)~ 2V. On substituting the
expression of FBB in the optimization problem (28), one can
rewrite the optimization problem for Frr as

~112
For = arg m1n (KMNS — ’ Fﬁ)tFRF(FRFHFRF)_%V‘ ‘F )’

Frr

s.t. |[Fre(i, )l = —=, Vi

5

(32)

Note that, the above problem minimizes the average
squared chordal distance between the two points Fop,e and

FRF(FRpH FRF)_%V on the Grassmann manifold. Therefore,
one can rewrite the problem of (32) as

Fiai = arg min @cnora (Fopt, FRe(FipFre) 2 V),

Frr

. [
s.t. |Fre(i, )| = N Vi, j. (33)
t
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As the chordal distance between two points on a Grassmann
manifold is invariant under right multiplication of both of
them by a semi-unitary matrix U, x kmn,, it follows that

1 ~
Dchord (Fopt ’ FRF(ngFRF)i 2 V)

S 1
= benona (Fop V", Fre(FiipFre) ).
(34)

Given the Frr per-entry constant modulus restriction,
determining the exact solution to (33) is non-trivial. When
no constraints are imposed on the elements of Fgrr, the
solution to the above problem (33) is obtained by calculating
the Karcher mean of the KM M;-dimensional subspace
formed by the points {Veit-! (kIVH [k]}fn/[”szl, which can be
mathematically expressed as [§]

Fﬁpt = argmin Pcporq (Foptha Fu) s

FUE(CM XMy

= eigy.py, Fop VH (Fop V), (35)

where eig)., (X) denotes the first M; eigenvectors corre-
sponding to the M; largest eigenvalues. Note that, there
is no constraint imposed on F,. Utilizing the triangle
inequality for the chordal distance [40], the quantity

Dchord (Fopﬁ” , FRF(FFRIFFRF)’%) can be upper-bounded as

~ 1
chhord (FoptVH s FRF (FQFFRF)i 2 )

~ 1
— opord (Fopr V', Fu) = Penond (Fu, Fre(FlfeFre) ).

(36)

We consider the design of the RF-TPC Fgrg such that it
minimizes the upper bound given by Eq.(36). Therefore, the
modified optimization problem for designing Frr can be
stated as

Fopt . H 1
rE = argmin @chord | Fu, FRE(FReFrRF) ™2 ),
Frp

s.t. |Fre(i, )| = Vi, j. (37)

1
IN
The above problem is still intractable due to the per entry
constant magnitude constraint of Frg. To render the problem
tractable, the following approximations are employed.

1) For frequency selective mmWave MIMO channels with
a large number of antennas, the columns of Frr can be
configured to be nearly orthogonal, i.e, (FQFFRF) ~ 1
2) The points F, and FRF(FII{FFRF)_% can be made
significantly close.
Consequently, utilizing the locally Euclidean property of the
manifold, one can replace the chordal distance in Eq.(37) with
the Euclidean distance, and the optimization problem for Frg
can be transformed to the following approximately equivalent
problem

opt . 2
For = argmin ||F, — Frell7
FRrr
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1
s.t. |Frp(i, )| = —=, Vi, J. 38
IFre(Z, /)] N J (38)
Therefore, the RF-TPC design problem in (38) can now be
converted to a per entry optimization problem for which the
optimal solution is given by

L /¥
Frp = —é&/ 7. 3

RF= (39)
The above Eq.(39) is being used as the update rule for
the RF-TPC Fgrr in each iteration, for a given BB-TPC
Fll3B obtained from Eq.(31). This iterative process to deter-
mine the BB-TPC Fll3B and RF-TPC FgF is now repeated
till convergence. Furthermore, recall that the update rule
for F11313 incorporates a semi-unitary constraint. To obtain a
non semi-unitary solution for FllgB, that further minimizes
the optimization objective of (28), F]13]3 is updated using
the least squares solution as Fiy = (FE.Frp) ™ 'FE.Fopn
after completion of the last iteration of the abovlf(: algorithm.
Following this, the stage-2 BB-TPCs {F%B [/’c]}k_1 are con-
structed using a low-complexity ZF technique, the procedure
for which is detailed in the subsequent subsection.

We now propose a modification to the HD-AM based
precoding algorithm, described in [31], for a multiuser
MIMO-OFDM system, in order to reduce the computational
complexity and improve the performance. In particular we
modify the initialization procedure for Frp. Irrespective of
the BB-TPC (F]13B), the RF-TPC (Frp) can be initialized
such that the average distance between Frr and optimal
TPCs {Vm[k]}ln:[”kl(:l is minimized, since the spatial and
frequency-flat RF-TPC Fgr is being used by all the SUs for
all subcarriers [41]. Therefore, by leveraging the manifold’s
locally Euclidean property, a sub-optimal solution for Frp
can be determined by solving the following problem

F;u;()pt = arg min ||Fu — FRF||12|, ,
Frr
1
s.t. |Frr(i, )| = —, Vi, J, 40
|Fre(Z, /) N J (40)
where Fu is given by

F, = eigy u FopFih. (41)

Similar to Eq. (38), the solution of Eq. (40) is given by

U J/F
Frp = —¢& 7. 42)
VM

The above solution can now be employed to initialize
Frr. This reduces the number of iterations required for
convergence, in comparison to the scheme in [31], in turn
leading to a reduction in the computational complexity.
This technique for hybrid precoding is referred to as low
complexity alternating minimization-zeroforcing (LAM-ZF).

C. STAGE-2 BB PRECODING
Next, the stage-2 BB-TPC FZBB [£] is constructed to mitigate

K
the MUI. We use the ZF approach to design {FZBB[k]}k:1
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Algorithm 2 Hybrid Precoding via Modified Alternating
Minimization-Zeroforcing (MAM-ZF) Technique at the CBS

M’K . .
Input: {Hgff[k], } et Fopt, N1 (Number of iterations)
mk=

K
Output: Frp, {FBB [k]}k—l

Initialization: Frr = Iy, «um,
forn=1,...,N; do
1) Update F113B using equation (31)
2) Update FrF by solving Eq.(32) whose solution is given
by Eq.(39)
end for
3) Update Fyp as Fp = (FE.Frp) ' FHLFop
4) Design Fgglk], Yk using Eq.(43).
5) Design Fgplk] as Fgglk] =
[Fig i [KIFgg (K], ... Fip o [KIFgg (K1), VK

K
Return: Fgr. {FBB [k]}k

in order to reduce the design complexity. In this scheme, the

~ .. MK
CBS computes the effective channel as {anﬁ[k]} =

mk=1
M.,K
m,

{Hf,{f[k]FRFF]lgB m[k]} € CNs*Ns_and concatenates

them as {ﬁ[k]};il - {[ﬁﬁffT[k]...ﬁng[k]]T}K e

CMNsxNs - Subsequently, the ZF-BB-TPC {F%B[k]}f s
designed as

2 K S H =1 H )Y

{Fiptia} _ = {a"wmik) Bk}

Therefore, the final BB-TPC at the kth subcarrier can be writ-

(43)

tenas Fpp[k] = [Fig | [kIFgg (K], ..., FLg \ [KIFgg , [K]].

The overall design procedure of the proposed MAM-ZF
technique is given in Algorithm 2 whereas the steps in
LAM-ZF algorithm are succinctly described in Algorithm 3.

D. OPTIMAL POWER LOADING

Note that, with the aid of F%B’m[k], the interference-
plus-noise covariance Rij, ,[k] closely approaches the
noise covariance Ry ;,[k] since the interference covariance
R; n[k] — 0. Therefore, using Eq. (26), the optimal power
loading vector p[k]Vk can now be calculated by solving the
optimization problem below

PPK] = max(p, ym=1* 3y log, (‘INS + (Fgp kD)
X (S D (U k) R, ) KU [k Se TR, K]

xdiag(Pnlk]))
s.t. Jolk] < I,

||FreFes[k1diag(vPIRD |7 < Prnax.
(44)

Let us denote the dth diagonal element of diag(p,,[k]) as
Pm.alk], which corresponds to the optimal power allocated to
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Algorithm 3 Hybrid Precoding via Low Complexity Alter-
nating Maximization-Zeroforcing (LAM-ZF) Technique at
the CBS

M.K

m,

Input: {Hf,ff[k], } k g Fopt, N2 (Number of iterations)

Output: Fgy, {FBB [k]} k=1

Initialization: Frg = ﬁe/ [F,
forn=1,...,N,do
1) Update FL; as Fip = (FE.Frp)'FHLFop
2) Update the residue Fres = Fop — FreFpp
3) Update Frp as Frp = \/;1\7 o (Fres(Fhp)" +Frp)
t
end for
4) Update FL, as Fip = (FH Frp) " 'FE Fop
5) Design Fgplk], Vk using Eq.(43).
6) Design Fpplk] as Fgplk] =
[F}SB’I[k]FZBB’I[k], e F}gB’M[k]FéB’M[k]], Vk

K
Return: Fp, {FBB [k]}k_1

dth stream of the mth SU on a particular subcarrier k. Then,
by following the well-known water-filling algorithm [30],
[42], the closed-form solution for p,, 4[k] can be determined
as

Pm,dlk]

0 1 o?
= max , -
Womalk] + @tmalk] 2 KI5 (k]2
Vk,m,d, (45)

where ¢ qlk], tm.qlk] and ynzl’ 4lk] denote the dth diag-
onal elements of (i, , [kIFHG” [KIGIKIFriFag,nlk]).
(FgB’m[k]FgFFRFFBB,m[k]) and X1 k], respectively. Fur-

thermore, flzg’lgi)n[k] represents the dth column of F%B’ mlkl,
while A and w are the Lagrange multipliers associated with
the first and the second constraints, respectively, of the
problem in Eq. (44).

V. COMPLEXITY ANALYSIS

In this section, we comprehensively analyze the computa-
tional complexity of the proposed hybrid TPC/RC design and
compare it to existing schemes. We evaluate the complexity
of each step in the design algorithm by computing the total
number of floating-point operations (FLOPs) involved in the
worst case scenario. It is important to highlight that a complex
multiplication operation carries a higher computational cost
compared to a complex addition operation. However, for
calculation purposes, we treat each operation, whether it is
complex multiplication or complex addition, as one FLOP.
Consider a codebook of resolution O(G,) at each SU for the
MSOMP-based hybrid-RC design algorithm, and a codebook

VOLUME 11, 2023



I. Chatterjee et al.: Frequency Selective Hybrid Beamforming and Optimal Power Loading

IEEE Access

TABLE 2. Complexity comparison of proposed algorithm with extensions
of other existing algorithms from literature.

TABLE 3. Simulation parameters.

Parameter value
Method Complexity System dimension (/N X Nt) 8 x 128 and 16 x 256
Hybrid-TPC design via SOMP [6] O(G¢ Ny My KM Ng) Number of cluster (N;) 8
Hybrid-TPC design of [31] O(NyMyK M NgN3) ! Number of multi-path (Np,) 10
Proposed MAM-ZF-based hybrid-TPC design O(MZKMN;sNy) Number of delay taps (Ntap) 3
Proposed LAM-ZF-based hybrid-TPC design O(Ny My KM NsN2) Pulse shaping function (prc(¢)) raised-cosine (46)

IWe consider, N3 is the number of iteration used in the TPC algorithm
proposed in [31].

resolution of O(G;) at the CBS for the SOMP-based TPC
design algorithm. Table 2 below presents a comparative
analysis of the complexity of the proposed TPC design in
relation to other existing approaches from the literature,
considering their extension to the present system model.
Table 2 illustrates that the proposed precoding technique,
MAM-ZF, exhibits a lower complexity in comparison to
the other precoding methods. Furthermore, as explained in
Section IV, it is always true that N < N3. As a result,
the complexity of the proposed LAM-ZF-based precoding
technique is lower than that of the algorithm described in [31].

VI. SIMULATION RESULTS

This section presents simulation results to demonstrate the
efficacy of the proposed frequency selective blind hybrid
MMSE-RC solution presented in Section(IIl), followed by
the proposed two-stage decoupled strategy for hybrid TPC
design and optimal power loading solutions presented in
Section(IV). The performance obtained is compared with
that of the LAM-ZF based design, the greedy SOMP based
design of [6], as well as benchmarked with respect to
the conventional fully digital beamformer. The wideband
mmWave MIMO channel is generated as specified in
(5)-(8), where the pulse shaping function p(#) is considered
to be a raised-cosine filter. Therefore, p;.(¢) is modeled as

T 1 T
—sinc(—), t=+—
4 28 28
Pre(t) = ¢ cos(”ft) (46)
sinc(—)—zs, otherwise,
T1— (Ry

where T is the sampling time and S represents the roll-of
factor which is set to unity. For each N, = 3 delay-tap
channel (5), the propagation environment is modelled as a
N¢; = 8 cluster environment with N, = 10 multi-path
components per cluster. The complex gain of the /th path in
the cth scattering cluster, denoted by ocl,mVm, 1s generated
as an iid. sample of a CN(0, o0, acm) random variable.
In each cluster, the N, ammuth and elevation AoD/Ao0A pairs
(qﬁ;l’m, zm)/(¢c1 > Cl ) are generated from a truncated
Laplacian distribution with umforrnly random mean cluster
angle of (¢ . 0% ,)/(P¢ - 0F,,) and a constant angular
spread of (ogt, 091)/(a¢r Ggr) respectlvely For 51mp1101ty,
we assume Ogpt = Opt = Ogpr = Opr = Oc = 75
Moreover, the transmitter and receiver antenna elements are
considered to be ideal sectoral elements with unit gain over
the sector defined by [Pmin, Pmax] in the azimuth domain
and [Omin, Omax] in the elevation domain [6], [43]. The
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Roll-of factor (3) 1

Carrier frequency Fg 70 GHz
Transmitter sector azimuth [d)mm, DL axc) [—30°, 30°]
Transmitter sector elevation [6° . 6% [80°,100°]
Receiver sector azimuth [¢F ., . [—180°,180°]
Receiver sector elevation [0°,180°]
Number of parallel stream per subcarrier (N) 2 and 4
Number of SU (M) 4
Number of RF chain at each SU (M) 2Ny
Number of RF chain at CBS (M) M M,
Number of subcarrier (K) 64
Per-subcarrier interference threshold (Iyy,) —15dB to 25dB
Per-subcarrier power budget (Pmax ) Iin
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FIGURE 2. SE comparison among several TPC/RC design algorithms for a
8 x 128 mmWave MSU MIMO-OFDM CRN with
M = 4, My = 2Ns, My = MM, and K = 64.

transmitter’s sector azimuth is assumed to lie in the interval
[—30°, 30°] while the sector elevation is generated in the
range [80°, 100°]. In contrast, we assume omni-directional
users, i.e., the receiver sector azimuth and elevation lie in
the intervals [—180°, 180°], [0°, 180°], respectively. While
implementing the MSOMP algorithm described in Alg. [1]
for hybrid MMSE RC design, each SU uses the quantized
codebook given by Eq. (22), where Ny, = Ny = 3 are
being considered for calculation of Wrr ;. Furthermore, the
number of RF chains at the CBS is considered as M; = MM,,
while the number of RF chains at each SU is set as M; =
2N, similar to existing works [9], [24]. The per-subcarrier
interference threshold is assumed to be constant and is
set between —15dB to 25dB, and the per-subcarrier power
budget, denoted by Ppax, is set equal to [. All of the
presented simulation findings are generated by averaging
over 2000 random realizations of the mmWave MIMO-
OFDM channel. Below, we have now listed the simulation
parameters in Table 3 for ready reference.

Fig. 2 plots the SE realised by an 8 x 128 mmWave MSU
MIMO-OFDM CRN, where a CBS with N; = 128 antennas
serves M = 4 SUs, each with N; = 8 antennas, in the
presence of a single PU. Fig. 3 plots the same for a
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FIGURE 3. SE comparison among several TPC/RC design algorithms for a
16 x 256 mmWave MSU MIMO-OFDM CRN with
M = 4, My = 2Ns, Mt = MM, and K = 64.

16 x 256 mmWave MSU MIMO-OFDM CRN. On each
subcarrier, the number of per SU data streams is set as
Ny = 2 and 4, which implies M; = 4 and 8 and
M; = 16 and 32, respectively. From both the figures,
it can be readily observed that the proposed MAM-ZF based
precoding solution achieves the SE, which is close to the
same achieved by the optimal FD-TPC/RC solution for both
Ns; = 2 and 4. The LAM-ZF based TPC solution appears
to surpass the performance of SOMP-based precoding in
terms of the overall performance. Therefore, in comparison
to the LAM-ZF and SOMP-based precoding solutions, the
proposed MAM-ZF based precoding solution can efficiently
approximate the dominant singular vectors of the effective
channel with a high degree of precision.

The requirement of number of RF chains for signal pro-
cessing holds great significance, especially in the mmWave
band, due to the substantial impact it has on the increased
power consumption and hardware costs. To assess the
effectiveness of our proposed algorithm in relation to the
number of RF chains used, Fig.4 plots the SE performance
attained by a 16 x 256 system with varying numbers of
RF chains. In particular, the simulation parameters are set
as M = 4 Ny, = 4, My = 4,8,12 at each SU
and M; = 16,32,48 at the CBS. Fig.4(a) compares the
performance achieved by MAM-ZF based precoding with
that of its SOMP-based counterpart, and Fig.4(b) plots
the same for LAM-ZF and SOMP-based precoding. From
Fig.4(a) and 4(b), it can be readily observed that for all
RF chain settings, the MAM-ZF and LAM-ZF precoding
schemes perform better than SOMP-based precoding, which
implies that both the MAM-ZF and LAM-ZF schemes have
a higher power efficiency than the state-of-the-art SOMP
based precoding scheme. Furthermore, when going from
M, = Ny = 4toM, = 2Ny = 8, there is a
noticeable improvement in the SE performance compared to
the increase of M, from 8 to 12. This finding demonstrates
that while M; > Nj is required in the hybrid architecture
to realise fully-digital beamforming, M; > 2N is sufficient
to achieve the best performance. It is crucial to note that
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SOMP-based precoding with M, = 12 performs worse than
the proposed MAM-ZF based precoding with M; = 8§, as seen
in Fig.4(a), which reinforces the poor performance of the
former. Finally, Fig.4(c) plots the performance comparison
between MAM-ZF and LAM-ZF precoding schemes for a
varying number of RF chains. Note that, when M; = N,
there is a slight gap between the SE performance achieved
by the MAM-ZF and LAM-ZF precoders, but when M;
increases beyond 2Ng, i.e., My = 12 in this particular
case, the improvement in the SE performance of LAM-ZF
based precoding is negligible whereas that of the MAM-ZF
approaches the ideal fully-digital scheme. Moreover, for all
settings of M;, the proposed MAM-ZF based precoding
outperforms the LAM-ZF scheme. For illustration, at Iy, =
10 dB, with M; = 4, the SEs of the proposed MAM-
ZF, LAM-ZF and SOMP-ZF based precoding respectively
approach 71%, 69% and 58% of that reached by the optimal
fully digital scheme, while with M; = 8 the SEs reach
approximately 92%, 87% and 79% of the fully digital
performance, respectively.

With regard to practical deployments of wideband MSU-
MIMO CRNs, the number of per-SU data streams on each
subcarrier, i.e., N, as well as the number of SUs supported by
the CBS, i.e., M, are two important parameters of the system.
This is due to the fact that as the number of parallel data
streams per subcarrier increases, the severity of inter-symbol
interference (ISI) increases, and as the number of served
SUs increases, the severity of multiuser interference (MUI)
increases, both of which can potentially lead to a degradation
in the performance of the system. To investigate this
aspect, we examine the system performance by varying the
multiplexing settings, i.e., by varying Ny and M, as depicted
in Fig. 5 and Fig. 6, respectively. Fig. 5 plots the SE
performance attained by different precoding schemes when
N; varies from 2 to 8, whereas Fig. 6 plots the same by
varying M from 2 to 14, for three different PU-prescribed
interference settings, viz., I, = {5, 10, 15} dB. The other
parameters are Ny = 16, Ny = 256, K = 64,M = 4 for
Fig. 5 and N; = 16, N; = 256, K = 64, Ny = 4 in Fig. 6.
The number of RF chains at each SU set is set as M, = 2N
and the number of RF chains at the CBS is set as My = MM;.
It can be seen from Fig. 5 that as N increases, the achievable
SE initially increases to reach its peak, and subsequently
decreases. The initial increment can be attributed to the
increased number of MIMO spatial modes, characterized by
the non-zero diagonal elements in Efnﬁ[k] for the mth SU at
subcarrier K. However, with the increase in Ny, the effect
of ISI becomes dominant, due to which the SE performance
marginally decreases. Note that when Iy, = 15 dB, the SE
performance degrades after Ny = 7 streams per subcarrier,
whereas for I, = 10 dB and Iy, = 5 dB, it begins
degrading beyond Ny = 5 and 4 streams per subcarrier,
respectively. This can be attributed to the fact that lower
I, leads to higher inter symbol interference. Furthermore,
it is worth noting that in all cases considered in Fig. 5, the
proposed MAM-ZF based precoding performs better than its
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FIGURE 5. SE realised by various TPC/RC design algorithms in a
16 x 256 mmWave MSU MIMO-OFDM CRN where Ns varies from 2 to 8,
Iy, = {5,10,15}) dB, K = 64 and M = 4.
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FIGURE 6. SE realised by various TPC/RC design algorithms in a
16 x 256 mmWave MSU MIMO-OFDM CRN where M varies from 2 to 14,
Iy, = (5,10, 15} dB, K = 64, and Ns = 4.

LAM-ZF and SOMP-based precoding counterparts. Fig. 6
shows that the SEs achieved by all the different precoding
schemes continue to rise as the number of SUs, M increases,
with the proposed MAM-ZF based precoding outperforming
the same achieved by LAM-ZF and SOMP-based precoding.
It is important to emphasize that we consider the same
ZF based MUI cancellation technique for all the precoding
schemes. The continuous increment in the SE performance
for increasing values of M demonstrates the effectiveness of
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FIGURE 7. SE realised by various TPC/RC design algorithms in a
16 x 256 mmWave MSU MIMO-OFDM CRN where N; varies from 128 to
512, Iy, = {5, 10, 15} dB, M = N5 = 4 and K = 64.

the proposed stage-2 ZF-BB-TPC {F%B [k]}K in cancelling
the MUL. Note that, in both Fig. 5 and Fig. 6, the LAM-ZF
based precoding performs poorly in comparison to SOMP-ZF
beyond Ny = 6 and M = 6, respectively. This is because, for
afixed K when either Ny increases or M increases, the number
of columns in F, increases, which enhances the correlation
between columns of Fo,e when KMNg > N, and introduces
inter-symbol interference and MUI in the Karcher mean
based solution of FrF in (39). It can also be seen from Fig. 5
that when Ny = 6, which results in KMNg; = 1536, and when
M = 6 in Fig. 6, which also leads KMN; = 1536, the effect
of inter-symbol interference and MUI becomes significant
leading it to have a poor performance in comparison to
SOMP.

Fig. 7 depicts the SE attained by the various TPC/RC
solutions at three different interference settings, I
{5, 10, 15} dB, when N; increases from 128 to 512 for a fixed
N; = 16. Fig. 8 displays the same by increasing N; from 8 to
64 while keeping N, at 256. The other parameters are set as
M =Ny =4, K = 64, M; = 2N and M; = MM.,. It can be
readily observed from both the figures that as the number of
CBS antennas N; or the number of SU antennas N; increases,
the SE of the various precoding schemes improves. This
is because higher number of transmit and receive antennas
leads to narrow beams, which enhances the transmit/receive

96065



IEEE Access

1. Chatterjee et al.: Frequency Selective Hybrid Beamforming and Optimal Power Loading

90 ["—§— Optimal Fully digital
SOMP-ZF
== Proposed MAM-ZF
80 | —spe— Proposed LAM-ZF
T 70
Z Iy, = 15 dB
&
& 60 : Iy, = 10 dB:
£
5]
& 50
=
E
g 40 I, =5 dB
th =
& N
30
1)
. 4
8 16 24 32 40 48 56 64

Number of antennas at each SU (N,)
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beamforming gain. Moreover, the proposed MAM-ZF based
precoding shows a considerable performance gain when com-
pared to the LAM-ZF and SOMP-ZF algorithms for the same,
for all values of Iy. In addition, note that as N; increases,
the performance gain of the proposed techniques over the
SOMP-ZF design also improves. However, note that, com-
pared with a system that has a small number of antennas at
the CBS and SU, the performance gap between the proposed
beamforming scheme and the optimal fully digital scheme is
larger. Based on these results, it appears that increasing the
number of CBS antennas or SU antennas can improve the SE
without requiring additional power-intensive RF chains.

VII. CONCLUSION

Frequency-selective hybrid RC and TPC designs were
proposed for a mmWave MSU-MIMO-OFDM downlink
CRN to maximize the SE of SU transmission while restricting
the interference introduced to the PU to lie within a specified
threshold. Initially, the RC design problem was formu-
lated and solved using the MSOMP technique to achieve
MSE minimization. Next, a two-step TPC design strategy
was proposed, which comprised of a novel alternating
minimization-based technique for the stage-1 TPC design
and a ZF-based technique for the stage-2 BB-TPC design.
Following this, the solution for the optimal power loading
scheme was derived in closed-form to satisfy the interference
and transmit power budget constraints while simultaneously
maximizing the spectral efficiency of the CRN. Results
obtained from computer simulations showed that, compared
to existing techniques, the proposed schemes are capable
of achieving a SE close to that of ideal fully-digital
beamforming with a much fewer number of RF chains.
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