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A UGV-Based Forest Vegetation Optical Depth
Mapping Using GNSS Signals

Abesh Ghosh
Dylan Boyd

Abstract—TIn this study, we conducted an empirical investigation
on mobile global navigation satellite system (GNSS) transmissom-
etry (GNSS-T) measurements to explore vegetation optical depth
(VOD). Our approach involved using a dual-receiver setup, with
one receiver located in open terrain to capture direct signals as a
reference and another deployed on an unmanned ground vehicle
(UGYV) to sample vegetation across expansive forested regions.
Noteworthy findings reveal the negligible influence of ground mul-
tipath effects within these forested terrains, effectively resulting
in sampling the forest canopy rather than the ground itself as the
receiver moves. The UGV-based method also uncovers VOD fluc-
tuations inside the forest, offering insights into spatial distribution
and the influence of satellite position on VOD measurements. The
study further examines the effect of tree heterogeneity and seasonal
dynamics on the VOD estimates. This empirical study contributes
to our understanding of the VOD mapping capabilities of the
mobile GNSS-T approach and can potentially lead to nonintrusive
quantification of vegetation water content at a landscape scale
in forest terrains. These results are significant for advancing our
knowledge of forest ecosystem dynamics and sustainable resource
management.

Index Terms—Global navigation satellite system trans-
missometry (GNSS-T), soil moisture, unmanned ground vehicle
(UGYV), vegetation optical depth (VOD), vegetation water content
(VWCO).

1. INTRODUCTION

OREST areas are essential to the health of our environ-
ment and the development of civilization in general. All
terrestrial ecosystems and climate change are greatly impacted
by the distribution and productivity of vegetation [1], [2], [3].
There have been abrupt changes in phenology and vegetation
productivity as a result of the increasing frequency and intensity
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of climate extremes, including both wet and dry conditions [4].
Droughts are becoming more severe, harsh, and frequent as the
climate continues to warm [5]. The manner in which forests
react to drought is influenced by various factors, including
the flow and distribution of water in the soil-plant-atmosphere
continuum [6]. There is significant evidence that vegetation
water content (VWC) can serve as a useful measure of water
status as it is directly linked to the moisture content of living
fuel [1]. Improved temporal and spatial quantification of VWC
variations is expected to aid in the improved evaluation of how
forests respond to drought, including tree mortality and wildfire
risk. Direct measurement of VWC dynamics remotely can also
be crucial for understanding and modeling hydrological and
ecological processes [7].

Assessing vegetation water characteristics typically neces-
sitates extensive fieldwork, often involving the destruction of
trees as indicated by [8]. Another common VWC estimation
technique is using vegetation reflectance as a proxy [1]. While
most vegetation indexes can be obtained at a high spatial res-
olution, atmospheric factors frequently compromise their ef-
fectiveness, leading to potential misinterpretations. In addition,
these indexes lack a robust physics-based connection with the
water content and have limited validity [9]. For instance, 1)
the relationship between normalized difference vegetation index
(NDVI) and VWC is empirical and plant-specific, and it depends
on chlorophyll content; 2) changes in greenness do not always
correspond to changes in VWC; 3) NDVI can quickly reach
saturation levels at low-to-moderate VWC values. Despite these
limitations, NDVI remains widely used in various applications
due to its widespread availability [10].

Vegetation optical depth (VOD) has recently emerged as a
new proxy to sense the VWC [11], [12], [13], [14], [15], [16],
[171, [18], [19]. VOD is a parameter that quantifies the atten-
uation of microwave signals when traversing the above-ground
vegetation canopy. It is a dimensionless quantity, with higher
values indicating more attenuation and, hence, a larger quantity
of VWC. VOD serves as an indicator of both the VWC and
structure of the vegetation, offering valuable insights into the
microwave interaction with the plant cover. The above-ground
biomass (AGB) of a forest ecosystem is intricately linked to both
its VWC and VOD, forming a critical nexus that contributes to
our comprehensive understanding of ecological dynamics [1].
The correlation between microwave observables, specifically
backscatter and VOD, and VWC is expounded upon in [11].
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VOD observations became available globally through the
opportunistic use of existing spaceborne measurements initially
intended for other scientific purposes [20], [21], [22], [23], [24],
[25]. VOD derived from both active and passive microwave
observations is increasingly used for monitoring vegetation pa-
rameters, including VWC and AGB, across different frequency
bands ranging from L to Ka bands [12], [16], [17], [25], [26].
Konings et al. [21] applied the multitemporal dual-channel al-
gorithm to retrieve VOD from the first full year of soil moisture
active passive (SMAP) L-band radiometric observations. Lever-
aging both the soil moisture and ocean salinity (SMOS) and the
advanced microwave scanning radiometer for EOS (AMSR-E)
measurements, a sensitivity analysis on soil moisture variations
in the Bermejo basin, Argentina, comparing L-band SMOS
measurements with C and X-band AMSR-E and highlighting
the superior performance of lower frequencies in moderately
dense forests have also been performed [25]. In addition, several
studies done using the L-band SMOS data have shown good
correlation between VOD and AGB, tree height and plant area
index (PAI) [27], [28], [29], [30], [31]. Furthermore, the cyclone
global navigation satellite system (CyGNSS) mission has been
harnessed for AGB retrieval across diverse forest types, includ-
ing rainforests, coniferous forests, dry forests, and moist tropical
forests [32] [33].

Validating such spaceborne VOD products poses a signif-
icant challenge due to the lack of systematic ground-based
VOD observations at the moment [34]. The availability of re-
liable VOD/VWC measurement in landscape scales also holds
promises to provide ground truth for satellite-based VOD obser-
vations and extend isolated and time-consuming in-situ (often
time-destructive) measurements of vegetation characteristics,
such as biomass and VWC. Recently, a new methodology called
the GNSS transmissometry (GNSS-T) technique has gained
attention to monitoring VWC directly. The method uses sta-
tionary [35], [36], [37], [38], [39] or mobile [40], [41] GNSS
receivers under the forest canopy, accompanied by an additional
stationary unit in the open area as reference. The logarithmic
difference between the two measurements yields information on
forest transmissivity (water content). This relatively new remote
sensing (nonintrusive) approach could transform forest VWC
monitoring studies. Its optimal interpretation, use, and relation
to VWC have yet to be comprehensively explored.

Point measurements [35],[36], [37], [38], [39] can be obtained
by accumulating data over a long time at a single point. Such
temporal measurements can help to resolve the contributions
coming from different parts of the canopy. The point mea-
surements can also capture variability in plant water status at
diurnal timescales and resolve vegetation’s dynamic physio-
logical response to water stress [42]. However, extending such
measurements to the landscape scale (e.g., 1 km) is not well un-
derstood since a spatially aggregated estimate is difficult, mainly
due to extensive heterogeneity at the landscape scale. To scale
the point measurements to larger spatial areas, we conducted
coordinated field experiments involving mobile GNSS units
under the forest canopy. Given the significant variations of VWC
and relative water content within different tree components and
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across species, the result can inform the variability of VOD at
a landscape scale. The spatial integration could help to average
the heterogeneity and to resolve dynamics linked to soil water
dynamics [43].

This article presents the development of a unique measure-
ment system that utilizes an unmanned ground vehicle (UGV)
for assessing VOD within forested areas. The primary objective
of this research is to comprehensively characterize VOD across
forest landscapes efficiently. By doing so, it aims to investigate
sizeable forested regions in arelatively short time frame, offering
insights into spatial variations within the forest environment and
shifts in topography. To achieve these goals, a UGV equipped
with a GNSS receiver featuring a linear antenna was employed.
As the UGV navigates through the forested terrain, it captures
attenuated signals through its receiver, storing the acquired data
within its onboard computer storage. Concurrently, a second
receiver configured identically is positioned within an unob-
structed open area, receiving direct signals from GNSS satellites.
The difference between the direct signals in the open space and
the attenuated signals beneath the forest canopy is utilized to
determine VOD. This method capitalizes on the inverse rela-
tionship between signal strength and VOD as well as VWC in a
given area.

The UGV’s path was strategically planned to traverse diverse
tree zones, enabling the analysis of signals with respect to tree
size and species. Consequently, this allows for a more nuanced
analysis of how different tree types impact VOD measurements.
In addition, the research incorporated data collected across
different months to elucidate long-term or seasonal fluctuations
in VOD. In summary, this study introduces a novel UGV-based
VOD measurement system for comprehensive forest analysis.
By considering diverse forest regions, tree species, and temporal
variations, the research enhances our understanding of VOD
dynamics and its correlation with satellite positioning in forested
environments.

The rest of this article is organized as follows: Section II
describes the methodology, which gives the theoretical back-
ground of the research, describes the site of the experiment,
and reports the hardware that has been prepared for the exper-
iment and the data collection procedure. Section III presents
and evaluates the experimental results, and the implications of
the findings are discussed. Finally, Section IV concludes this
article.

II. METHODOLOGY

A. Measurement Configuration

The presence of forest vegetation has a notable influence on
microwave signals, particularly GNSS signals in the L-band
frequency range. As these signals penetrate through trees, they
engage with the moisture contained in the leaves, branches,
and trunks of the vegetation. The interaction causes signal
attenuation and scattering, reducing the signal power passing
through the vegetation canopy. It can be possible to determine
the water content of the vegetation layer lying above the ground
by examining the degree of signal degradation.
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Fig. 1. Concept illustration of GNSS-T depicts two units: the reference unit
(left), the forest unit, which can be integrated into a mobile robot for spatial
sampling (right).

In order to measure the changes in signal strength, a GNSS
transmissometry (GNSS-T) system is used in which a GNSS
receiver is deployed in an open area to obtain a reference
signal. This receiver directly captures signals transmitted by
GNSS satellites and determines the unobstructed received sig-
nal strength. Simultaneously, another GNSS receiver with an
identical configuration (forest or mobile unit) is placed inside
the forest mounted on a UGV to capture the attenuated signal
within the forested environment as illustrated in Fig. 1.

The antenna in the forest unit should be mounted on a metallic
mesh to block signals reflected from the robot and the ground.
Such a structure can be attached on the top of an inverted gimbal
system (for the mobile platform) to align the direction and level
of the antenna with respect to the one in the open sky. This
configuration is carefully chosen to mitigate antenna-related
degradation between two measurements.

While Fig. 1 showcases a single satellite, it is important to
note that the four primary GNSS constellations host over one
hundred satellites. At any given moment, approximately 30 or
more satellites are visible, enabling comprehensive scanning of
the majority of the upper hemisphere view of the antenna.

In this configuration, the direct (reference) signal measured
by the reference unit of Fig. 1 can be written by

CNSY?;UW = K”GRJJ (ei,nv (bi,n) (1)

where CNg , represents the carrier-to-noise ratio that is a mea-
sure of the received signal strength relative to the strength of the
noise. The quantity G, (0, ¢i») is the antenna gain pattern
in the direction of incidence 0; ,, and azimuth ¢; ,, angles for
the satellite n, the subscript p denotes the polarization of the
receiving antenna. The the constant K, is given by

o PT,n GT,n LQ (2)
4

Kn = 4T R?
where Pr, and Gr, are the transmitted signal power and
gain of the satellite, respectively. The quantity A is the signal’s
wavelength, and R, is the distance between the nth satellite and
the ground. The signal measured under the vegetation canopy
by the forest unit in Fig. 1 can be written as

CN()F:};n = Kn [’Yp (ai,na ¢z,n) GR,p (ei,ny ¢i,n) + SM,p (Hi,nv ¢i,n)]
3)
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where 6; ,, and ¢; ,, are the incidence and azimuth angles, which
are the same as defined in the open area thanks to the gimbal
structure. The constant [, is practically the same as the one
in the reference signal since the transmitter is in the mid-Earth
orbit (MEO), far away (about 20 000 km) from both receivers.
In addition, the atmospheric effects will negligible due to the
almost same field of view of the receivers and longer operat-
ing wavelength at L-band. The quantity, v, (0; ., @) is the
transmissivity, which is the parameter of interest to be estimated
and represents direct line-of-sight attenuation. The additional
term (i.e., Sas,p(0i,n, @i n)) in brackets represents the multipath
that might happen due to the vegetation—ground interaction and
volume scattering within the antenna’s field of view.

Taking the ratio of simultaneous measurements of forest
and open-sky signals (or logarithmic difference) leads to the
cancelation of the common factor /,, for each satellite, but a
residual term will remain due to the multipath as

CNg"
Qp,n = T”n = (ei,na ¢z,n) + A'Vp (ei,na ¢z,n) 4)

0,p

where the residual term is given by

Sm,p (ei,na ¢i,n) )
Gr,p (ei,vu (rbi,n)

This residual term is expected to be a function of the sys-
tem (i.e., frequency, polarization, and observation angle) and
environmental factors (i.e., tree type, height, density, and gap
size). In this article, we will experimentally demonstrate that the
impact of forest—ground interaction is mostly negligible, while
additional considerations are required for the forest volume scat-
tering as it blends with direct attenuated signal. For simplicity,
we will neglect the residual term in (5) when we estimate the
VOD values as currently done in most GNSS-T studies [35],
[37], [38].

The ratio is then assumed to be equal to the transmissivity that
is related to the VOD as

Tpn = — In Yp (ai,n; ¢i,n) COoSs (oi,n) (6)

where 7, ,, refers to the estimated VOD in the forest.

Ay (Oin, Gin) = (5)

B. Experimental Plan and Overview

As illustrated in Fig. 1, the forest unit is attached to a UGV
platform. Since the goal is to sense the vegetation with the mobile
receiver, any signals coming from the ground are undesirable and
can impact the measurement accuracy as the rover traverses the
forest canopy. First, we studied the impact of ground multipaths
on the mobile measurements. For this purpose, we conducted
several experiments using smartphone receivers on stationary
platforms that involved the collection of GNSS data with dif-
ferent ground plate sizes, and EM absorbers [44]. Finally, we
implemented a UGV-based system using custom receivers (e.g.,
u-blox board) to demonstrate how the GNSS-T concept works
with respect to fluctuations within and across tree species and
seasonal variations in vegetation. Data collection for this study
occurred from February 2020 to June 2021, utilizing differ-
ent setups involving smartphone receivers and custom GNSS
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TABLE I
IN-SITU DATA WERE GATHERED FROM MARCH TO JUNE WITHIN THE PINE
AND OAK FORESTS SEPARATELY

7-Feb-2020

8-Feb-2020
27-Feb-2020
28-Feb-2020

FOREST

NO ABSORBER

FOREST

29-Feb-2020 FOREST

ABSORBER

1-Mar-2020

22-Mar-2021 FOREST
22-Mar-2021

15-Apr-2021 g
19-Apr-2021 2
20-May-2021 g
20-May-2021 g
16-Jun-2021

16-Jun-2021

Fig. 2. Data collected using smartphone receiver as well as u-blox receiver

with variable ground plate, platform, and absorber including open sky data and
forest data.

(@) ' (b)

Fig. 3. (a) LIDAR image of experiment site showing the variation of tree
height on the color bar inside the area. The three boxes differentiate the pine,
oak, and mixed tree part of the forest with the path of the UGV on it (b) satellite
image showing the site where the experiment has been conducted with the path
of the UGV on it.

receivers. The comprehensive dataset collected throughout the
specified time period is presented in Fig. 2, detailed in the next
section.

C. Site Description

The UGV experiments took place within the forested area
in the Center for Advanced Vehicular Systems (CAVS) Prov-
ing Ground which is a center-wide resource for development
and testing of vehicular technology. This area was well sur-
veyed, including airborne (light detection and ranging) LIDAR
measurements. Airborne LIDAR data of the site are shown in
Fig. 3(a). The point cloud images offered detailed information
about the forested region, enabling the estimation of tree heights.
These estimations were further compared with satellite images
Fig. 3(b). The data proved useful in distinguishing different types
of trees within the forested area where the experiment took place.
The entire experiment zone has been divided into three parts. The
first zone consists of medium-height oak trees, the second zone
comprises medium-height mixed deciduous trees, and the third
tree zone has large pine trees, as shown in Fig. 3(a).

In addition, we collected diameter at breast height (DBH)
data within the oak and pine sites. An area of 30 x 30 m
was chosen within the Oak tree sector for detailed examina-
tion. The total count of trees possessing a DBH equal to or

Tree Type Pine Oak
Locati 33.476591 N 33.475839 N
ocation 88.791544 W | 88.790804 W
Scan Area (m?) 1600 900
Number of trees
Sampled 155 151
Tree Density(#/m?) | 0.097 0.168
Min 7 3
Max 97 36
DBH (em) —pean T 267 15.07
SD 20.4 7.5
. Mean 28.9 12.1
Height (m) —p 738 17

exceeding >3 cm was recorded within this designated area.
Subsequently, the DBH of each individual tree within the de-
marcated 30 x 30-m region was measured. Similarly, within
the pine tree sector, a demarcated area measuring 40 x 40 m
was selected for investigation. All trees with a DBH of >7 cm
were enumerated within this chosen area. The DBH of each pine
tree located within the specified region was measured. Moreover,
using airborne LIDAR measurements, the average height of both
oak and pine trees was estimated. Comprehensive tabulation of
the DBH measurements is presented in Table I.

D. Instrumentation

For initial experiments (described in the next section), we
utilized two identical smartphones to investigate the multipath
effects on the GNSS-T measurements. During the experiment
campaign, we also tested the performance of the smartphone
in-built antennas. The result of such a study was reported in
another study [40], and the conclusion was that the radiation
pattern of the smartphone’s GNSS antenna is observed to be
highly irregular. Thus, we decided to use custom GNSS receivers
for the UGV experiments since the irregular antenna pattern
can cause discrepancies between reference and mobile receiver
measurements, even if a gimbal system is utilized.

1) Smartphone GNSS Receiver Preparation: Two identical
smartphones running the Android Oreo operating system (Xi-
aomi MI8) were utilized. GNSS raw data were collected and
stored in receiver-independent exchange format (RINEX) with a
one-second sampling rate using an Android app called rinexON,
which is freely available at the Google Play store. This work has
become possible thanks to direct access to raw GNSS data from
mass-market devices running the Android Nougat (or newer)
operating system, which was made available in 2016 [45]. A
tripod with circular ground plates measuring 12 in (30.48 cm)
and 18 in (45.72 cm) in diameter was utilized in the experi-
ment. These ground plates were covered with silver tape, which
isolated the reflected ground multipath from the direct signal.
The smartphones were identified as Phone-A and Phone-B,
respectively, ensuring consistent and comparable measurements
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Fig. 4. (a) Smartphone receiver setup with tripod and ground plate to collect
data (a) in an open area with no vegetation or scatterer (b) in a forested area with
vegetation (c) in an open area with EM absorbers on the ground (d) in a forest
area with EM absorbers on the ground to block ground multipath.

throughout the experiment. Fig. 4 shows pictures of the receiver
setup in the forest and outside.

2) U-Blox Receiver Preparation: For the mobile GNSS ex-
periment, a custom GNSS receiver utilizing the u-blox ZED-F9P
application board was employed. The receiver was accompanied
by the AA.175 — Magma X linear polarized omnidirectional
GNSS antenna. To facilitate data recording and storage, the
receiver was connected to a mini-computer running specialized
software known as u-Center. The received signals were recorded
and stored within the storage capacity of the onboard computer.
Two identical u-blox receivers and antennas were utilized to
gather data in both open areas and forested regions, ensuring
consistent and comparative measurements. Fig. 5 shows pictures
of the stationary reference unit placed on the ground in an open
area and the other one mounted on the UGV system under the
forest.

3) UGV Preparation: A sturdy UGV, as depicted in Fig. 5(b),
was specially designed with the capability to navigate effort-
lessly through challenging terrains within forested areas. The
UGYV incorporates the Pixhawk ArduRover UGV control system
as its foundation. To ensure optimal performance, the UGV is
equipped with a heavy-duty three-axis gimbal, which maintains
a level orientation of the receiver with respect to the surface.
This gimbal also ensures that the mobile receiver maintains the
same orientation as the stationary receiver at all times. Also, a
lithium-polymer battery (LiPo) has been used for long-duration
experiments.
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(a) (b)
Fig. 5. (a) Stationary u-blox receiver setup to collect data in open sky area
without any vegetation or scatterer. It was intentionally placed on ground to
ensure no multipath interference affects the reference signal. (b) Custom UGV
configured with u-blox receiver setup to collect data under forest area with the

front camera, fisheye camera, and three-axis gimbal to keep the GNSS receiver
in a fixed orientation.

The UGV is outfitted with a wide-angle lens GoPro camera
facing forward, capturing the surroundings along the UGV’s
driving path. Furthermore, an upward-facing fisheye camera
is installed, which records hemispherical images of the forest
canopy. Hemispherical photos are used to show seasonal varia-
tion in trees due to changes in VWC.

E. Experiment Design

Our working hypothesis is that the multiple scattering involv-
ing ground reflections are negligible under the forest canopy,
so the UGV-based GNSS receiver collects mainly attenuated
and scattered signal within the vegetation. In early 2020, we
conducted several experiments to demonstrate the feasibility
of this approach under a moving platform and to address the
multipath assumption. The summary of the experiments that we
conducted s given in Fig. 2. Following the multipath experiment,
we conducted a UGV-based experiment on multiple days in
the spring and early summer of 2021 to demonstrate how the
GNSS-T concept works with respect to signal variations within
and across tree species and seasonal changes in VWC. The
pictures from these experiments are provided in Figs. 4 and 5.
The design of these experiments is briefly described as follows.

1) Multipath Experiment: We designed two distinct exper-
iments to understand the impact of ground multipath on the
received signals under the forest by using different ground plate
sizes and EM absorbers. Using two smartphones, the experiment
took place over multiple days, spanning about a month. In all
cases, we had two stationary measurement systems: 1) one
receiver on top of a ground plate attached to the tripod in an
unobstructed field and 2) the other one on top of a ground plate
attached to another tripod under the forest. Both receivers are
leveled and oriented in the same direction and recorded the
signals simultaneously for approximately 6 h. We used two
different ground plate sizes (i.e., 12 inches and 18 inches) to see if
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Fig. 6.

Signal strength using smartphone receiver (a) in open area with phone A and phone B for GP27 satellite showing the impact of different receiver in open

area (b) in open area with 12-inch and 18-inch ground plate for GP23 satellite showing the impact of ground plate size on received signal in open area (c) with and
without absorber in open area for GP23 satellite showing the impact of ground multipath in open area (d)in forest area with phone A and phone B for GP27 satellite
showing the impact of different receiver in forest area (e) in forest area with 12 in and 18 in ground plate for GP04 satellite showing the impact of ground plate size
on received signal in forest area (f) with and without absorber in forest area for GP09 satellite showing the negligible impact of ground multipath in forest area.

the size of the ground plate impacts the measurement. Finally, we
covered the ground with absorbers to block the ground reflection
completely.

2) Mobile Receiver Experiment: Identical off-the-shelf u-
blox GNSS receivers and L-band GNSS antennas were em-
ployed to collect signals in both open-sky [see Fig. 5(a)] and
under-canopy conditions [see Fig. 5(b)] since smartphones are
not appropriate to use on moving platforms because of their
irregular antenna patterns, as previously stated. The UGV,
equipped with a gimbal and a GNSS receiver, traversed through
the forested region while continuously collecting GNSS signals
with a full 1000-ms duty cycle. The time-synchronized signals
from these stationary and mobile units were then compared, and
the difference between them was utilized to calculate the VOD
values. Throughout this traversal, the UGV encountered the
three specified tree zones: 1) oak trees, 2) pine trees, and 3) mixed
trees, as shown in Fig. 3. We repeated the same experiment on
four different days in the spring and early summer to investigate
the GNSS-T approach’s ability to capture seasonal variations.

III. RESULTS
A. Impact of Receiving Systems and Ground Multipath

This analysis involved using two different (but the same
model) smartphones to collect data on multiple days from
February to March in 2020, focusing on studying the impact

of ground multipaths on the GNSS measurements in forest
areas. In the analysis, we chose GPS satellites as they have
a revisit time of approximately 11 h and 56 min, facilitating
comparison of the same satellite configuration quickly. In other
words, the different dated data can simply be shifted accordingly
to compare the results. It is important to note that the results
presented below are specific to a subset of GPS satellites chosen
for illustrative purposes, and similar findings were observed for
the other available GPS satellites but are not shown here.

Two identical phones (labeled as Phones A and B) are utilized
on multiple days to assess consistency over different days and
across phones of the same model. This is particularly impor-
tant as the GNSS-T methodology involves two simultaneous
measurements and requires the receivers and configurations to
be identical. Fig. 6(a) and (d) show examples of how signal
strength changes over time in both forested and open areas. It
is evident that the receptions from two identical phones exhibit
nearly identical trends under both forest and open areas. This
observation indicates that antenna and system-related effects
are minimal when two identical receivers are utilized in the
GNSS-T methodology. Furthermore, it is evident that the forest
signal [see Figs. 6(d)] fluctuates strongly, indicating that the
multipath is much stronger compared to the received signals
in the open area [see Fig. 6(a)]. In our next step, we aim to
delve deeper into the investigation of the predominant source of
the multipath interference observed in the forest environment.
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This will involve conducting experiments with various ground
plate sizes and absorbers to systematically test and analyze their
impact on mitigating the ground reflection.

First, we repeated the experiment with different sizes of
ground plates (i.e., 12- and 18-in diameter circular plates).
The results on February 2nd and February 7th are presented
in Fig. 6(b) and (e), respectively. As expected, the size of the
ground plate made a notable impact on the received signal
in an open area [see Fig. 6(b)]. Conversely, its impact was
minimal in the forested area [see Fig. 6(e)], suggesting that the
signals primarily came from the upper hemisphere, with ground
reflections playing a minor role in the forest.

Finally, to further verify earlier observations, we introduced
absorbers on the forest floor from February 27th to March
Ist. The comparison of the data with and without absorbers
is presented in Fig. 6(c) and (f). Fig. 6(c) shows a significant
change in signal strength in the open area that can be attributed
to the presence of strong multipath interference as the absorbers
are expected to cancel the multipath. In contrast, the signal
fluctuations shown in Fig. 6(f) remained very similar, and there
was no significant impact of the absorbers on the received signal
in the forested area. This can be attributed to the insignificance
of ground multipath interference in forested areas. This result
reinforces our hypothesis that the multipath due to the ground
reflections is indeed insignificant under forest canopies.

The observations presented in these experiments can be sum-
marized as follows.

1) When employing the GNSS-T methodology with two
identical receivers configured the same way, antenna and
system-related effects are minimal, so the GNSS-T ob-
servable [i.e., the ratio in (4)] primarily conveys informa-
tion about the environment rather than being influenced
by instrument and configuration discrepancies.

2) When the mobile forest unit (with an upward-facing GNSS
antenna on a ground plate) traverses through a forested
area, it captures signals primarily from the forest canopy,
irrespective of ground conditions. This effectively results
in sampling the forest canopy rather than the ground itself.

B. Insights Into the VOD Variations

In the typical GNSS-T configuration, as outlined in
Section II, the receiver mounted on a UGV travels randomly
under the canopy by visiting the previously identified sites.
During such data collection, the many satellites are in the view
of the receiver, positioned in various locations in the sky, and
moving, but relatively slower. Both motions introduce various
observing geometries that lead to fluctuations in the received
signal. These fluctuations will be explored in time, space, and
angle to provide insights into the complex variations in the
received signal in the forested environment.

1) Temporal Variation: The changing positions of the UGV
and the satellite influence the received signal significantly in
forested areas, while the open sky signal is relatively stable over
time as it is unaffected by interference, as evident in Fig. 7(a).
The signal gathered by the forest receiver, which travels inside
the forest with the UGV, shows more fluctuations in comparison.
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Fig. 7. Temporal variations of both the open sky and forest signals were
observed throughout the entire data collection period. In (a), depicting data
from Satellite GA-13 in March, the open sky signal (blue line) exhibited greater
stability over time, while the forest signal (green line) displayed noticeable
fluctuations, albeit consistently smaller than the open sky signal. To mitigate
these fluctuations, a moving average with a 45-s window was applied to the
forest signal (red line). In (b), the difference between the open and forest signals
is illustrated, with the green line representing the difference and the red line
indicating the filtered signal using the same moving average window. Notably,
the difference is consistently positive due to forest attenuation. (c) presents the
time average of all satellites combined over the entire period in an open sky area
(blue line), the forest signal (green line), and the moving average of the signal
(red line). Finally, in (d), the difference between the sky and forest signals from
(c) is shown in the green line, while the red line represents the moving average
of the signal.

This is due to the receiver constantly encountering different parts
of the forest every second. The raw forest signal has much more
variation (in green). So, the signal is averaged with a45-s moving
window (in red) to flatten the signal. As a lower smoothing
window cannot remove the interference properly, and a higher
moving window can remove the actual features of the signal, a
45-s window is chosen empirically. In addition, the forest signal
consistently appears weaker than the open sky signal due to
attenuation and scattering caused by the presence of trees. As
the transmitter moves considerably slower than the UGV on the
ground, the variance in the forest signal is primarily due to the
changing view of the forest canopies.
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Fig. 8.  Spatial variation for (a) GA-13 satellite showing the VOD value over
the path followed by the UGV including the pine, oak, and mixed forested area.
(b) Spatial averaging of all the satellites over the entire path showing the overall
VOD variation as the UGV moves through the forest in the month of March.

Fig. 7(b) illustrates the time average of all the visible satellites
throughout the entire time period. The average signal, which
takes into account all the satellites, is seen to fluctuate less than
individual satellites. This is due to the fact that the variable forest
structure and density has a greater impact on the average signal
than a satellite’s particular behavior does.

By analyzing the temporal aspects of the signals, these obser-
vations provide insights into the contrasting behavior of open-
sky signals and forest signals over time. The dynamic nature
of the moving receiver and the shifting forest environment can
be attributed to the differences in the forest signals, while the
average signal reflects the combined influence of all satellites
and the changing structure of the forest scenario.

2) Spatial Variation: The VOD variations are examined in
space to illustrate how the VOD varies as the UGV travels
through various vegetation densities or structures. By utilizing
the difference between the open sky and forest signal strengths,
we employed (4) and (6) to calculate the VOD. These VOD
values were subsequently overlaid on a map, matching up them
with the receiver’s latitude and longitude position in Fig. 8. The
plotted VOD values encompass the entire experimental region,
encompassing oak, mixed, and pine forests. In Fig. 8(a), the
VOD plot represents a single satellite, while Fig. 8(b) displays
the VOD plot for the entire region, averaging the VOD values
obtained from all available satellite data.
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It is evident that there exists a noticeable variation in VOD
values for each specific point. This variation highlights the
heterogeneous nature of the forest terrain. Therefore, relying
on a single reference point within the forest using a stationary
receiver is insufficient to represent the forest area accurately.
The structure of the forest area fluctuates from one location to
another, resulting in different VOD values.

3) Angular Variation: This analysis illustrates how the dif-
ferent positions of the satellites, characterized by varying eleva-
tion and azimuth angles, affect the interaction of signals with
forest vegetation and subsequently impact the calculation of
VOD. Four major GNSS constellations represent more than a
hundred satellites, about 30 or more of which can be visible at
any point and time. Due to the diversity of the GNSS orbits, one
can scan most hemispheric views and monitor from a single
to a group of trees within the field of view. Such potential
is complicated by the patterns of GNSS orbits, which change
continuously.

The position of the satellite has a significant effect on VOD.
Our empirical observations reveal that satellites with elevation
angles below 30° and beyond 60° yield inconsistent signal
strengths. When the transmitting satellite is at a very low in-
cidence angle (i.e., high elevation angles), the receiver predom-
inantly measures an unobstructed signal since near-normal in-
cidence provides the shortest path through vegetation canopies.
Also, volume scattering around the line of sight can add up
to the receiver signal. As a result, signals from satellites with
higher elevation angles (above 60°) exhibit increased strength,
yielding lower VOD values. Conversely, when the incidence
angle is much higher (i.e., lower elevation angles), the signal
travels through a longer path in the forest, which leads to a higher
path loss. As a result, the forest signal degrades, causing higher
VOD values. In the following analysis, signals from satellites
with elevation angles below 30° and above 60° were excluded.

Fig. 9 presents the hemispherical distribution of short-term
VOD spatial variations in sky plots where each full circle
represents an incidence angle ranging from 0°-90°, while the
entire circle represents the azimuth angle ranging from 0°-360°.
In Fig. 9(a), the variation of VOD values throughout the data
collection period in March is illustrated as the transmitting
satellite GP-01 moves while Fig. 9(b) presents the collective
data from all constellations (including the GLONASS, Beidou,
GPS, and Galileo satellites) across the entire data collection
period. The circles are filled using a moving average to present a
complete overview. The results show the heterogeneity of forest
attenuation with respect to angles of observation, while it is
mostly observed that an increase in the incidence angle leads to
a corresponding increase in the VOD values.

Given the significant variations of VWC and relative water
content within different tree components and across species, the
result can inform the variability of VOD at a landscape scale.
The spatial integration could help to average the heterogeneity
and resolve dynamics linked to soil water dynamics.

C. Seasonal Change in VOD

To investigate the long-term (seasonal) variation in esti-
mated VOD, we conducted an analysis using the GNSS-T data
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Fig. 9. Angular variation for (a) satellite GP-01 showing the skyplot where
each circle represents a different incidence angle and the entire circle represents
the azimuth angle. The graph shows the path followed by the specific satellite
over the entire data collection period (b), including all the satellites over the entire
period. All the data has been moving averaged to show a full representation of
the impact of satellite position on VOD measurement.

collected once a month from March to June. Hemispherical
images were also taken each month. As seen in Fig. 10, the
progressive development of leaves is evident through variations
in the greenness and density of leaves, indicating a rise in VWC.
The VOD distribution and skyplot are provided in Figs. 11
and 12, respectively. The results show a rise in VOD values
throughout the changing of the seasons (from preleaf to leaf-
on conditions). The varied vegetation structure that the UGV
encounters as it moves through the forest is the cause of the
histogram’s wider range of values. The same data are depicted
in Fig. 12 as skyplots, following the same procedure applied in
Fig. 9. Notably, the skyplot transitions from lighter to darker
shades as we progress from winter to summer, indicating higher
VOD. This highlights the substantial influence of seasonal vari-
ations on the overall calculation of VOD. As the vegetation
undergoes gradual transformations, the corresponding VOD
values also change. The results highlight the significant impact
of seasonal changes on the overall VOD calculation, with VOD
values fluctuating in response to gradual variations in vegetation.
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Fig. 10.  Skyview of forest from the ground taken with the fisheye camera on
the same location in the month of (a) March, (b) April, (c) May, and (d) June to
show the variation of tree density of vegetation as the season changes.

March
1750

1500

1250

1000

Count

750

500

VoD

Fig. 11.  Histogram depicting the VOD distribution across the entire experi-
ment period is shown for different months: March, April, May, and June. The
histogram illustrates the VOD variation as seasonal changes occur. Notably, the
VOD values gradually increase from March to June, indicating the transition
from winter to summer.

However, the changes are nonuniform but observable. Fig. 13
presents the general trend of VOD values, showcasing a gradual
increase from March to June across the entire dataset. Neverthe-
less, this change is not directly proportional to time, and distinct
tree types exhibit visible variations in VOD as the months shift.

D. VOD Variation Across Tree Species

VOD is influenced by the tree species present in the area of
interest. Different vegetation kinds have distinctive structures,
which causes them to interact with microwave signals in differ-
ent ways in terms of attenuation and scattering. We split the data
into three different plots (i.e., pine, oak, and mixed) to examine
how vegetation species affect the VOD estimations. Spatial and
angular variations for each plot in May are presented in Fig. 14.
The skyplots reveal that oak trees exhibit higher VOD values
compared to pine and mixed trees. This can be attributed to
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Fig. 12.  Angular VOD distribution is presented through skyplots depicting
data from all satellites over the entire experiment period for each month:
(a) March, (b) April, (c) May, and (d) June. Notably, as we progress from March
to May, the VOD values gradually increase, and the skyplots become greener,
indicating higher VOD values from March to June.

3

25

|

1 | * -
T &

0.5

0 NS N @ g N ‘
F T FTF e I IS

Fig. 13.  Distribution of VOD varies across different months for various tree
types. As the months advance from March to June, the VOD values for all tree
types also increase. This observation illustrates the expected seasonal change
for all trees, transitioning from winter to summer.

the higher VOD observed in the oak tree path due to its higher
canopy density (see Table 1) and, subsequently, higher VWC.
It is important to point out that no VWC measurements are
made in this study. The higher VWC is expected for oak trees
due to their expected higher values of leaf area index (LAI), as
evident in Fig. 10. The forest signal is substantially weaker in
oak forests compared to pine and mixed forests due to the greater
attenuation because of higher VWC. In addition, pine trees have
higher VOD values than mixed trees, mostly as a result of their
taller height and greater density of needles (higher LAI), both
of which contribute to the observed variations in VOD patterns.

The distribution of VOD readings in oak and pine forests
during the month of May is shown by the histogram in Fig. 15.
The VOD values in the oak forest are noticeably greater than
those in the pine forest. This discrepancy can be attributed to
the greater vegetation density within the oak forest, leading to
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a higher water content and, consequently, higher VOD values.
Furthermore, Fig. 15 reveals that pine trees exhibit higher VOD
values compared to the mixed trees. This difference results from
the pine tree’s higher density and height, which have more
scattering and attenuation effects than mixed trees. As a result,
the VOD readings on the pine trees are greater. These trends
were consistently observed in all data collection periods as well,
indicating the relationship between vegetation density, water
content, and VOD measurements in both oak, pine, and mixed
forests.

Fig. 16 presents the variations in VOD values for different
tree species across various months. Compared to mixed and oak
trees, pine trees have greater VOD values in March. This is
explained by the fact that oak trees have less leaf density at
this time of year, whereas pine trees have taller heights and
more needles, which increases VOD values. The leaf density of
oak trees greatly increases as the months move toward summer,
outpacing that of pine and mixed trees in terms of VOD. As a
result, compared to mixed and pine trees, oak trees have much
higher VOD values in the months of April, May, and June. The
combined impact of seasonal variations and tree species on VOD
is clearly depicted in this illustration.

IV. DISCUSSION

This study explored the possibility of remote sensing of
forest VOD using low-cost GNSS receivers at landscape scale
with one receiver moving under forest while another identical
receiver in the open area as reference. This approach, known
as GNSS-T, is aimed to measure canopy transmissivity rather
than reflectivity, distinguishing it from GNSS reflectometry. To
check the effectiveness of this technique, it was crucial to ensure
that the sampling focused on vegetation rather than ground
as the mobile platform moved randomly through the forest.
Specific experiments were conducted involving the placement
of absorbers on the ground and the use of various sizes of ground
plates. Through these experiments, it was demonstrated that the
interaction between the forest and ground was negligible when
compared to the scattering and absorption by vegetation. How-
ever, additional considerations are required for the forest volume
scattering as it blends with direct attenuated signal, adding a
residual term to the estimated transmissivity, consequently VOD
estimates.

Guerriero et al. [36] applied a theoretical scattering model to
a poplar forest and provided some insights into the source of
scattering within the canopy. They showed that only the left-
hand circular polarized signals, which the majority of geodetic
ground-based GNSS antennas are designed to reject, are domi-
nated by volume scattering and the right-hand circular polarized
GNSS signals measured below a forest canopy are dominated
by coherent attenuation. However, further research is needed
from modeling perspective to better understand the impact of the
residual term on the VOD estimates to expand these results to
different forest types, densities, and heights. In particular, more
considerations are needed for canopy architecture, gaps, large
scatterers, different polarization (e.g., linear polarized antennas),
and observation angles [46], [47].
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VOD variation is demonstrated for three distinct plots of trees in the forest area. VOD maps over the oak, pine, and mixed forests are shown as the UGV

traverses through each forest region, represented by (a), (c), and (e), respectively. In addition, (b), (d), and (f) illustrate the skyplots of the oak, pine, and mixed
forests, respectively, in the month of May. Notably, the highest VOD values are observed in the Oak forest, followed by the pine trees and then the mixed trees.

This indicates that the VOD value varies among different types of trees.
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Fig. 15. Histogram illustrates the VOD distribution in different types of trees.
Compares the VOD distribution between oak, mixed, and pine trees in the month
of May. Observations reveal that oak trees exhibit higher VOD values compared
to pine trees.

In this study, we collected mobile GNSS-T data over oak,
pine, and mixed trees on multiple days in the spring and early
summer of 2021. The data indicated an increase in VOD values
correlating with seasonal variations, which were captured by
fish-eye cameras. However, due to the absence of in-situ VWC
measurements, a direct comparison between VOD and VWC
was not presented in the article. In addition, the VOD estimates
can depend also on many factors including plant height, density,
structure, and age. In our study area, we did not have sufficient
site diversity to investigate such relations. For instance, oak trees
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Fig. 16. VOD distribution of different tree types in different months is ex-
amined. In March, oak trees exhibited lower VOD values similar to pine and
mixed trees. However, as the months progress, Oak trees demonstrate a rapid
increase in VOD values, surpassing both Pine and mixed trees. Eventually, oak
trees show higher VOD values than pine and mixed trees.

are denser than pine trees, but they are shorter than pine trees
(see Table I). Overall, we did not observe a large difference
in VOD except timing of seasonal changes in VOD estimates.
In fact, with a similar GNSS-T setup and more than 20 sites,
we recently collected a more diverse dataset in conjunction
with airborne and terrestrial LiDAR during SMAP validation
experiments (SMAPVEX) in temperate forests [48]. This can
allow to validate and further explain the VOD measurements
with more in-situ data from the SMAPVEX field campaign.
Future studies can include investigation of determining the best
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geophysical parameters (e.g., woody volume, crown diameter,
shape, and plant area density) to describe the VOD. Moreover,
determining the specific vegetation layers that influence the
measurement would be beneficial. Ultimately, establishing the
relationship between VOD and VWC remains a crucial future
objective.

V. CONCLUSION

In this article, we conducted an empirical study on mobile
GNSS-T measurements, yielding several key findings. First, we
investigated the influence of ground multipath on the GNSS-T
measurements, revealing minimal impact on the received signal
under the forest canopy. This means that the mobile forest unit,
equipped with an upward-facing GNSS antenna on a ground
plate, effectively samples the forest canopy rather than the
ground itself. Second, we illustrated how the mobile forest
unit captures the heterogeneity of the forest. Third, we em-
phasized the crucial role of the transmitting satellite’s position
in influencing VOD measurements. Fourth, an examination of
seasonal changes showed a positive correlation between VOD
and seasonal progression in the forest’s hydrological state. Fi-
nally, we explored VOD variations across different tree species
and presented evidence supporting a strong correlation between
estimated VOD and VWC through optical measurements of
vegetation. These findings collectively contribute to an under-
standing of the interactions between GNSS-T measurements
and forest conditions. Further studies, in particular theoretical
studies, are needed to understand better the relative value of
configurational parameters (e.g., elevation angle, polarizations)
and the optimal design of VWC retrieval algorithms.

GNSS-T offers an opportunity to sample vegetation more
comprehensively than current in-situ systems. With the help of
this technology, larger forested areas can be covered in a shorter
amount of time, giving a larger view of the forest ecosystems.
Moreover, GNSS-T can capture variations within forested re-
gions due to the heterogeneous structure of the forests. While it
may not yield information on the diurnal cycle of vegetation, it
can be a valuable tool for regular monitoring and understanding
long-term changes in the forest environment.

REFERENCES

[1] A. G. Konings et al., “Detecting forest response to droughts with global
observations of vegetation water content,” Glob. Change Biol., vol. 27,
no. 23, pp. 6005-6024, 2021.

[2] A.D. Richardson, T. F. Keenan, M. Migliavacca, Y. Ryu, O. Sonnentag,
and M. Toomey, “Climate change, phenology, and phenological control of
vegetation feedbacks to the climate system,” Agricultural Forest Meteorol.,
vol. 169, pp. 156-173, 2013.

[3] R. Buitenwerf, L. Rose, and S. 1. Higgins, “Three decades of multi-
dimensional change in global leaf phenology,” Nature Climate Change,
vol. 5, no. 4, pp. 364-368, 2015.

[4] X. Ma, A. Huete, S. Moran, G. Ponce-Campos, and D. Eamus, “Abrupt
shifts in phenology and vegetation productivity under climate extremes,”
J. Geophys. Res.: Biogeosci., vol. 120, no. 10, pp. 2036-2052, 2015.

[5] D. Touma, M. Ashfaq, M. A. Nayak, S.-C. Kao, and N. S. Diffenbaugh,
“A multi-model and multi-index evaluation of drought characteristics in
the 21st century,” J. Hydrol., vol. 526, pp. 196-207, 2015.

[6] M. T. Tyree and J. S. Sperry, “Vulnerability of xylem to cavitation and
embolism,” Annu. Rev. Plant Biol., vol. 40, no. 1, pp. 19-36, 1989.

[7]1 P. Gentine, M. Guérin, M. Uriarte, N. G. McDowell, and W. T. Pockman,
“An allometry-based model of the survival strategies of hydraulic failure
and carbon starvation,” Ecohydrology, vol. 9, no. 3, pp. 529-546, 2016.

IEEE JOURNAL OF SELECTED TOPICS IN APPLIED EARTH OBSERVATIONS AND REMOTE SENSING, VOL. 17, 2024

[8] P. O’Neill et al., “Comrad active/passive microwave measurement of
tree canopies,” in Proc. IEEE Int. Geosci. Remote Sens. Symp., 2007,
pp. 1420-1423.

[9] P. Ceccato, S. Flasse, and J.-M. Gregoire, “Designing a spectral index
to estimate vegetation water content from remote sensing data: Part 2.
validation and applications,” Remote Sens. Environ., vol. 82, no. 2-3,
pp. 198-207, 2002.

[10] T.J. Jackson et al., “Vegetation water content mapping using landsat data

derived normalized difference water index for corn and soybeans,” Remote

Sens. Environ., vol. 92, no. 4, pp. 475-482, 2004.

A. G. Konings, K. Rao, and S. C. Steele-Dunne, “Macro to micro:

Microwave remote sensing of plant water content for physiology and

ecology,” New Phytologist, vol. 223, no. 3, pp. 1166-1172, 2019.

[12] H. Wang et al., “Seasonal variations in vegetation water content retrieved
from microwave remote sensing over amazon intact forests,” Remote Sens.
Environ., vol. 285, 2023, Art. no. 113409.

[13] V. Barraza et al., “Monitoring vegetation moisture using passive mi-
crowave and optical indices in the dry Chaco forest, Argentina,” IEEE J.
Sel. Topics Appl. Earth Observ. Remote Sens., vol. 7, no. 2, pp. 421-430,
Feb. 2013.

[14] Y. Zhang, S. Zhou, P. Gentine, and X. Xiao, “Can vegetation optical
depth reflect changes in leaf water potential during soil moisture dry-down
events?,” Remote Sens. Environ., vol. 234, 2019, Art. no. 111451.

[15] G. Vaglio Laurin, C. Vittucci, G. Tramontana, P. Ferrazzoli, L. Guerriero,
and D. Papale, “Monitoring tropical forests under a functional perspective
with satellite-based vegetation optical depth,” Glob. Change Biol., vol. 26,
no. 6, pp. 3402-3416, 2020.

[16] F. Frappart et al., “Global monitoring of the vegetation dynamics from the
vegetation optical depth (VOD): A review,” Remote Sens., vol. 12, no. 18,
2020, Art. no. 2915.

[17] N. M. Holtzman et al., “L-band vegetation optical depth as an indicator
of plant water potential in a temperate deciduous forest stand,” Biogeo-
sciences, vol. 18, no. 2, pp. 739-753, 2021.

[18] M. Momen et al., “Interacting effects of leaf water potential and biomass
on vegetation optical depth,” J. Geophys. Res.: Biogeosci., vol. 122,no. 11,
pp. 3031-3046, 2017.

[19] F. Tian et al., “Coupling of ecosystem-scale plant water storage and
leaf phenology observed by satellite,” Nature Ecol. Evol., vol. 2, no. 9,
pp. 1428-1435,2018.

[20] J.-P. Wigneron et al., “SMOS-IC data record of soil moisture and L-VOD:
Historical development, applications and perspectives,” Remote Sens. En-
viron., vol. 254, 2021, Art. no. 112238.

[21] A.G.Konings, M. Piles, N. Das, and D. Entekhabi, “L-band vegetation op-
tical depth and effective scattering albedo estimation from smap,” Remote
Sens. Environ., vol. 198, pp. 460-470, 2017.

[22] J. Du, J. S. Kimball, L. A. Jones, Y. Kim, J. Glassy, and J. D. Watts,
“A global satellite environmental data record derived from AMSR-E and
AMSR?2 microwave Earth observations,” Earth Syst. Sci. Data, vol. 9,
no. 2, pp. 791-808, 2017.

[23] Y. H. Kerr et al., “The SMOS soil moisture retrieval algorithm,” /IEEE
Trans. Geosci. Remote Sens., vol. 50, no. 5, pp. 1384-1403, May 2012.

[24] M. Wang et al., “A consistent record of vegetation optical depth retrieved
from the AMSR-E and AMSR2 x-band observations,” Int. J. Appl. Earth
Observation Geoinf., vol. 105, 2021, Art. no. 102609.

[25] C. Vittucci, L. Guerriero, P. Ferrazzoli, R. Rahmoune, V. Barraza, and F.
Grings, “Study of multifrequency sensitivity to soil moisture variations in
the lower Bermejo basin,” Eur. J. Remote Sens., vol. 46, no. 1, pp. 775-788,
2013.

[26] M. Wang et al., “An alternative AMSR2 vegetation optical depth for
monitoring vegetation at large scales,” Remote Sens. Environ., vol. 263,
2021, Art. no. 112556.

[27] C. Vittucci et al., “SMOS retrieval over forests: Exploitation of optical
depth and tests of soil moisture estimates,” Remote Sens. Environ., vol. 180,
pp. 115-127, 2016.

[28] C. Vittucci, G. V. Laurin, G. Tramontana, P. Ferrazzoli, L. Guerriero, and D.
Papale, “Vegetation optical depth at L-band and above ground biomass in
the tropical range: Evaluating their relationships at continental and regional
scales,” Int. J. Appl. Earth Observation Geoinf., vol. 77, pp. 151-161,
2019.

[29] C. Vittucci, L. Guerriero, and P. Ferrazzoli, “Influence of vegetation height,
plant area index and forest intactness on SMOS L-VOD, for different
seasons and latitude ranges,” IEEE Trans. Geosci. Remote Sens., vol. 61,
2023, Art. no. 5301911.

[30] N.J.Rodriguez-Ferndndez et al., “An evaluation of SMOS I-band vegeta-
tion optical depth (L-VOD) data sets: High sensitivity of L-VOD to above-
ground biomass in africa,” Biogeosciences, vol. 15, no. 14, pp. 4627-4645,
2018.

[11]



GHOSH et al.: UGV-BASED FOREST VEGETATION OPTICAL DEPTH MAPPING USING GNSS SIGNALS

[31] A. Mialon et al., “Evaluation of the sensitivity of SMOS L-VOD to forest
above-ground biomass at global scale,” Remote Sens., vol. 12, no. 9, 2020,
Art. no. 1450.

H. Carreno-Luengo, G. Luzi, and M. Crosetto, “Above-ground biomass
retrieval over tropical forests: A novel GNSS-R approach with CyGNSS,”
Remote Sens., vol. 12, no. 9, 2020, Art. no. 1368.

E. Santi et al., “Remote sensing of forest biomass using GNSS reflec-
tometry,” IEEE J. Sel. Topics Appl. Earth Observ. Remote Sens., vol. 13,
pp- 2351-2368, 2020.

A. Colliander et al., “SMAP detects soil moisture under temper-
ate forest canopies,” Geophys. Res. Lett., vol. 47, no. 19, 2020,
Art. no. e2020GL089697.

V. Humphrey and C. Frankenberg, “Continuous ground monitoring of veg-
etation optical depth and water content with GPS signals,” Biogeosciences,
vol. 20, no. 9, pp. 1789-1811, 2023.

L. Guerriero et al., “Ground-based remote sensing of forests exploiting
GNSS signals,” IEEE Trans. Geosci. Remote Sens., vol. 58, no. 10,
pp- 6844-6860, Oct. 2020.

N. Rodriguez-Alvarez et al., “Vegetation water content estimation using
GNSS measurements,” IEEE Geosci. Remote Sens. Lett., vol. 9, no. 2,
pp- 282-286, Mar. 2012.

M. Zribi, E. Motte, P. Fanise, and W. Zouaoui, “Low-cost GPS receivers
for the monitoring of sunflower cover dynamics,” J. Sensors, vol. 2017,
2017, Art. no. 6941739.

A. Camps, A. Alonso-Arroyo, H. Park, R. Onrubia, D. Pascual, and J.
Querol, “L-band vegetation optical depth estimation using transmitted
GNSS signals: Application to GNSS-reflectometry and positioning,” Re-
mote Sens., vol. 12, no. 15, 2020, Art. no. 2352.

M. Kurum, A. Gurbuz, and M. M. Farhad, “Gnss reflectometry from
smartphones: Testing performance of in-built antennas and GNSS chips,”
in Proc. IEEE Int. Geosci. Remote Sens. Symp., 2020, pp. 6278-6281.
M. Kurum, M. M. Farhad, and D. Boyd, “Gnss transmissometry (GNSS-
T): Modeling propagation of GNSS signals through forest canopy,” in
Proc. IEEE Int. Geosci. Remote Sens. Symp., 2022, pp. 4695-4698.

H. D. Adams et al., “A multi-species synthesis of physiological mecha-
nisms in drought-induced tree mortality,” Nature Ecol. Evol., vol. 1,no0. 9,
pp- 1285-1291, 2017.

J. Martinez-Vilalta and F. Lloret, “Drought-induced vegetation shifts in
terrestrial ecosystems: The key role of regeneration dynamics,” Glob.
Planet. Change, vol. 144, pp. 94-108, 2016.

M. Kurum and M. Farhad, “UGV-based mapping of forest transmissivity
using GPS measurements,” in Proc. IEEE Int. Geosci. Remote Sens. Symp.,
2021, pp. 6076-6079.

S. Malkos, “User location takes center stage in new android os: Google
to provide raw GNSS measurements,” GPS World, vol. 27, no. 7, p. 36,
2016.

S. Yadav, A. Ghosh, D. Boyd, and M. Kurum, “A realistic framework of
GNSS-T for simulating scattering and propagation of GNSS signals under
a forest canopy,” in Proc. Photon. Electromagn. Res. Symp., 2023.

W. Gu, L. Tsang, A. Colliander, and S. Yueh, “Hybrid method for
full-wave simulations of forests at L-band,” IEEE Access, vol. 10,
pp. 105898-105909, 2022.

A. Ghosh et al., “Forest vegetation optical depth mapping using GNSS
signals at SMAPVEX’22.,” in Proc. IEEE Int. Geosci. Remote Sens. Symp.,
2023, pp. 3237-3240.

[32]

[33]

[34]

[35]

[36]

[37]

(38]

[39]

[40]

[41]

[42]

[43]

[44]

[45]

[46]

[47]

[48]

Abesh Ghosh (Student Member, IEEE) received the
B.Sc. degree in electrical and electronic engineering
from the Bangladesh University of Engineering and
Technology, Dhaka, Bangladesh, in 2019. He is cur-
rently working toward the Ph.D. degree in electri-
cal and computer engineering with the University of
Georgia, Athens, GA, USA.

His research interests include unmanned ground
vehicle-based GNSS-T techniques for the remote
sensing of Earth surface parameters using low-cost
and smart devices and modeling of vegetation to
understand the effect of microwave signals on forest.

Mr. Ghosh is a student member of the IEEE Geoscience and Remote Sensing
Society.

5105

Md Mehedi Farhad (Student Member, IEEE) re-
ceived the B.Sc. degree in electrical and electronic
engineering from the Ahsanullah University of Sci-
ence and Technology, Dhaka, Bangladesh, in 2012.
He is currently working toward the Ph.D. degree in
electrical and computer engineering with Mississippi
State University, Mississippi State, MS, USA.

He is currently a Research Assistant with the In-
formation Processing and Sensing (IMPRESS) Lab-
oratory. His research interests include investigating
Unmanned Aircraft Systems (UAS)-based GNSS-R
techniques and Unmanned Ground Vehicle (UGV)-based GNSS-T techniques
for the remote sensing of Earth surface parameters using low-cost and smart
devices.

Mr. Farhad was the recipient of Future Investigators in NASA Earth and Space
Science and Technology award in 2023. He is a student member of the IEEE
Geoscience and Remote Sensing Society.

Dylan Boyd (Member, IEEE) received the B.S. and
Ph.D. degrees in electrical and computer engineering
from Mississippi State University, Mississippi State,
MS, USA, in 2017 and 2023, respectively.

He is currently a Research Associate with NASA
Goddard Space Flight Center, Greenbelt, MD, USA.

His research interests include the forward and in-
verse modeling of SoOp-R, SAR, and passive sce-
narios to establish relationships between microwave
remote sensing measurements and Earth science pa-
rameters for remote sensing.

Mehmet Kurum (Senior Member, IEEE) received
the B.S. degree in electrical and electronics engi-
neering from Bogazici University, Istanbul, Turkey,
in 2003, and the M.S. and Ph.D. degrees in electri-
cal engineering from George Washington University,
Washington, DC, USA, in 2005 and 2009, respec-
tively.

He held Postdoctoral and Research Associate po-
sitions with the Hydrological Sciences Laboratory,
NASA Goddard Space Flight Center, Greenbelt, MD,
USA. From 2016 to 2022, he served as an Assistant
Professor with Mississippi State University (MSU), Mississippi State, MS, USA,
and subsequently, he held the position of Associate Professor and the Paul B.
Jacob endowed Chair, until 2023. He is currently an Associate Professor of
Electrical and Computer Engineering with the University of Georgia, while
also serving as an Adjunct Professor with MSU. His research interests include
recycling the radio spectrum to address the challenges of decreasing radio
spectrum space for science while exploring entirely new microwave regions
for land remote sensing.

Dr. Kurum is a member of U.S. National Committee for the International
Union of Radio Science. Dr. Kurum was a recipient of the Leopold B. Felsen
Award for excellence in electromagnetic in 2013 and URSI Young Scientist
Award in 2014, and NSF CAREER award in 2022. He has been an Associate
Editor for IEEE TRANSACTIONS ON GEOSCIENCE AND REMOTE SENSING and
IEEE JOURNAL OF SELECTED TOPICS IN APPLIED EARTH OBSERVATIONS AND
REMOTE SENSING since 2021. He served as an Early Career Representative for
the International URSI Commission F (Wave Propagation and Remote Sensing),
from 2014-2021. He is a Senior Member of IEEE Geoscience and Remote
Sensing Society.




<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (Gray Gamma 2.2)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Warning
  /CompatibilityLevel 1.4
  /CompressObjects /Off
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /sRGB
  /DoThumbnails true
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize true
  /OPM 0
  /ParseDSCComments false
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo false
  /PreserveFlatness true
  /PreserveHalftoneInfo true
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Remove
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
    /Algerian
    /Arial-Black
    /Arial-BlackItalic
    /Arial-BoldItalicMT
    /Arial-BoldMT
    /Arial-ItalicMT
    /ArialMT
    /ArialNarrow
    /ArialNarrow-Bold
    /ArialNarrow-BoldItalic
    /ArialNarrow-Italic
    /ArialUnicodeMS
    /BaskOldFace
    /Batang
    /Bauhaus93
    /BellMT
    /BellMTBold
    /BellMTItalic
    /BerlinSansFB-Bold
    /BerlinSansFBDemi-Bold
    /BerlinSansFB-Reg
    /BernardMT-Condensed
    /BodoniMTPosterCompressed
    /BookAntiqua
    /BookAntiqua-Bold
    /BookAntiqua-BoldItalic
    /BookAntiqua-Italic
    /BookmanOldStyle
    /BookmanOldStyle-Bold
    /BookmanOldStyle-BoldItalic
    /BookmanOldStyle-Italic
    /BookshelfSymbolSeven
    /BritannicBold
    /Broadway
    /BrushScriptMT
    /CalifornianFB-Bold
    /CalifornianFB-Italic
    /CalifornianFB-Reg
    /Centaur
    /Century
    /CenturyGothic
    /CenturyGothic-Bold
    /CenturyGothic-BoldItalic
    /CenturyGothic-Italic
    /CenturySchoolbook
    /CenturySchoolbook-Bold
    /CenturySchoolbook-BoldItalic
    /CenturySchoolbook-Italic
    /Chiller-Regular
    /ColonnaMT
    /ComicSansMS
    /ComicSansMS-Bold
    /CooperBlack
    /CourierNewPS-BoldItalicMT
    /CourierNewPS-BoldMT
    /CourierNewPS-ItalicMT
    /CourierNewPSMT
    /EstrangeloEdessa
    /FootlightMTLight
    /FreestyleScript-Regular
    /Garamond
    /Garamond-Bold
    /Garamond-Italic
    /Georgia
    /Georgia-Bold
    /Georgia-BoldItalic
    /Georgia-Italic
    /Haettenschweiler
    /HarlowSolid
    /Harrington
    /HighTowerText-Italic
    /HighTowerText-Reg
    /Impact
    /InformalRoman-Regular
    /Jokerman-Regular
    /JuiceITC-Regular
    /KristenITC-Regular
    /KuenstlerScript-Black
    /KuenstlerScript-Medium
    /KuenstlerScript-TwoBold
    /KunstlerScript
    /LatinWide
    /LetterGothicMT
    /LetterGothicMT-Bold
    /LetterGothicMT-BoldOblique
    /LetterGothicMT-Oblique
    /LucidaBright
    /LucidaBright-Demi
    /LucidaBright-DemiItalic
    /LucidaBright-Italic
    /LucidaCalligraphy-Italic
    /LucidaConsole
    /LucidaFax
    /LucidaFax-Demi
    /LucidaFax-DemiItalic
    /LucidaFax-Italic
    /LucidaHandwriting-Italic
    /LucidaSansUnicode
    /Magneto-Bold
    /MaturaMTScriptCapitals
    /MediciScriptLTStd
    /MicrosoftSansSerif
    /Mistral
    /Modern-Regular
    /MonotypeCorsiva
    /MS-Mincho
    /MSReferenceSansSerif
    /MSReferenceSpecialty
    /NiagaraEngraved-Reg
    /NiagaraSolid-Reg
    /NuptialScript
    /OldEnglishTextMT
    /Onyx
    /PalatinoLinotype-Bold
    /PalatinoLinotype-BoldItalic
    /PalatinoLinotype-Italic
    /PalatinoLinotype-Roman
    /Parchment-Regular
    /Playbill
    /PMingLiU
    /PoorRichard-Regular
    /Ravie
    /ShowcardGothic-Reg
    /SimSun
    /SnapITC-Regular
    /Stencil
    /SymbolMT
    /Tahoma
    /Tahoma-Bold
    /TempusSansITC
    /TimesNewRomanMT-ExtraBold
    /TimesNewRomanMTStd
    /TimesNewRomanMTStd-Bold
    /TimesNewRomanMTStd-BoldCond
    /TimesNewRomanMTStd-BoldIt
    /TimesNewRomanMTStd-Cond
    /TimesNewRomanMTStd-CondIt
    /TimesNewRomanMTStd-Italic
    /TimesNewRomanPS-BoldItalicMT
    /TimesNewRomanPS-BoldMT
    /TimesNewRomanPS-ItalicMT
    /TimesNewRomanPSMT
    /Times-Roman
    /Trebuchet-BoldItalic
    /TrebuchetMS
    /TrebuchetMS-Bold
    /TrebuchetMS-Italic
    /Verdana
    /Verdana-Bold
    /Verdana-BoldItalic
    /Verdana-Italic
    /VinerHandITC
    /Vivaldii
    /VladimirScript
    /Webdings
    /Wingdings2
    /Wingdings3
    /Wingdings-Regular
    /ZapfChanceryStd-Demi
    /ZWAdobeF
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 150
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages false
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 900
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.00111
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.76
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /ColorImageDict <<
    /QFactor 0.40
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 15
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 15
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 150
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages false
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 1200
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.00083
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.76
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /GrayImageDict <<
    /QFactor 0.40
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 15
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 15
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 1200
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages false
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 1600
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.00063
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /CreateJDFFile false
  /Description <<
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e55464e1a65876863768467e5770b548c62535370300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc666e901a554652d965874ef6768467e5770b548c52175370300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /DAN <>
    /DEU <>
    /ESP <>
    /FRA <>
    /ITA (Utilizzare queste impostazioni per creare documenti Adobe PDF adatti per visualizzare e stampare documenti aziendali in modo affidabile. I documenti PDF creati possono essere aperti con Acrobat e Adobe Reader 5.0 e versioni successive.)
    /JPN <>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020be44c988b2c8c2a40020bb38c11cb97c0020c548c815c801c73cb85c0020bcf4ace00020c778c1c4d558b2940020b3700020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken waarmee zakelijke documenten betrouwbaar kunnen worden weergegeven en afgedrukt. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /PTB <>
    /SUO <>
    /SVE <>
    /ENU (Use these settings to create PDFs that match the "Suggested"  settings for PDF Specification 4.0)
  >>
>> setdistillerparams
<<
  /HWResolution [600 600]
  /PageSize [612.000 792.000]
>> setpagedevice


